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Preface

This book presents new methodologies for the design and analysis of adaptive
control systems based on the backstepping approach. Our emphasis is on dy-
namic uncertain systems with nonsmooth nonlinearities, such as backlash, dead-
zone, hysteresis and saturation, or time-varying parameters, or interactions.

The backstepping approach, a recursive Lyapunov-based scheme, was pro-
posed in the beginning of 1990s. With this method the construction of feedback
control laws and Lyapunov functions is systematic, following a step-by-step algo-
rithm. Backstepping can be used to relax the matching condition, which blocked
the traditional Lyapunov-based design. A major advantage of backstepping is
that it has the flexibility to avoid cancellations of useful nonlinearities and
achieve regulation and tracking properties. The technique was comprehensively
addressed by Krstic, Kanellakopoulos and Kokotovic in [1]. However, there is
still no monograph available to address problems such as the handling of non-
smooth nonlinearities, time varying parameters and system interactions using
this approach.

Nonsmooth nonlinearities such as dead-zone, backlash, hysteresis and satura-
tion are common in industrial control systems, such as mechanical, hydraulic,
biomedical, piezoelectric, and physical systems. Such nonlinearities are usually
poorly known and may vary with time, and they often limit system performance.
An effective control method should be able to accommodate such common prac-
tical nonsmooth nonlinearities. In practice, system parameters are changing with
time. Parameter time-variations may arise from linear approximations along dif-
ferent motions and may be due to unmodelled dynamics (for instance friction
parameters, electric resistances, inertias) and also some other factors such as
changes in environmental conditions. For such systems, the control problem is
very complicated and becomes even more difficult to deal with when time-varying
parameters are unknown. In the control of large scale systems, one usually faces
poor knowledge on plant parameters and interactions between subsystems. De-
centralized adaptive control strategy is an efficient and effective way for control-
ling these systems with large amount of uncertainties. Decentralized adaptive
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controllers are designed independently for local subsystems by using local avail-
able signals for feedback. The major challenge is how to compensate the effects
of ignored interactions among subsystems.

In this book, we will present research results on adaptive control of such
systems with the backstepping based technique, including theoretical success
and practical development such as the approaches for stability analysis and the
improvement of system tracking and transient performance. These results are
given in two parts:

e The first part involves designing and analyzing adaptive backstepping con-
trollers for multi-input multi-output (MIMO) systems, time-varying systems,
or larger scale systems. Newly developed strategies are presented. The de-
signed controllers are shown to guarantee all signals bounded in the system
and yield good transient and tracking performance.

e In the second part, we will consider systems with four types of nonsmooth
nonlinear characteristics, namely backlash, dead-zone, hysteresis and satura-
tion. It will be shown how these four nonsmooth nonlinear characteristics can
be adaptively compensated and how desired system performance is achieved,
by incorporating the backstepping technique with other methodologies such
as the inverse technique. The proposed adaptive control schemes are shown
to ensure the stability of the resulting control system. With these schemes,
system performances can be precisely characterized as functions of design
parameters and thus is tunable in certain sense by designers. Each of these
nonsmooth characteristics is considered individually and systematically. The
developed adaptive control methodologies are also applied to the control of
base isolation mechanism and piezo-positioning mechanism.

This book is helpful to learn and understand the fundamental backstepping
schemes for state feedback control and output feedback control. It can be used
as a reference book or a textbook on adaptive control with applications for stu-
dents with some background in feedback control systems. The book is also in-
tended to introduce researchers and practitioners to the area of adaptive control
systems involving the treatment on nonsmooth nonlinearities, interactions and
time varying parameters. Researchers, graduate students and engineers in the
fields of electrical engineering, control, applied mathematics, computer science
and others will benefit from this book.

We are grateful to Nanyang Technological University and Norwegian Univer-
sity of Science and Technology for providing plenty of resources for our research
work. Jing Zhou would like to acknowledge StatoilHydro for their support.

We would also like to express our deep sense of gratitude to our parents and
families who have made us capable enough to write this book. Jing Zhou is
very grateful to her parents, Feng Zhou and Lingfang Ma, and her husband,
Xiaozhong Shen, for their care, understanding and encouragement. Changyun
Wen is greatly indebted to his wife Xiu Zhou and his children Wen Wen, Wendy
Wen, Qingyun Wen and Qinghao Wen for their constant support throughout
these years.
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1 Introduction

There have been great efforts to develop high performance control schemes for
unknown plants subject to uncertainties. Adaptive control has been proved to
be one of the most promising techniques which can be applied to control a wide
variety of systems and processes. Adaptive control theory attempts to improve
the behavior or performance of physical systems by gathering and exploiting
knowledge about the system’s operation. Usually this knowledge is encoded as a
descriptive mathematical model of the physical plant from which the controller
design is derived. Given a mathematical representation, we are interested in de-
signing an adaptive controller to achieve objectives such as stability (convergence
of state), output tracking of some reference signals, and transient performance.

1.1 Motivation

Adaptive control has been an important area of active research for over five
decades now. Significant development has been seen, including theoretical suc-
cess and practical development, such as the proof of global stability and the
improvement of system tracking and transient performance. One of the reasons
for the rapid growth of adaptive control is its ability to control plants with
uncertainties during its operation. Adaptive control is a technique of applying
some methods to obtain a model of the process and using this model to design
a controller. An adaptive controller is designed by combining a parameter es-
timator, which provides estimates of unknown parameters, with a control law.
The parameters of the controller are adjusted during the operation of the plant.
In order to obtain desired performances, it also provides adaptation methods to
dealt with some uncertainties, such as flow and speed variations, external distur-
bance and structural uncertainties. One important approach in adaptive control
is certainty equivalence based design. Such an approach has been studied exten-
sively and a number of results have been established [2, 3, 4, 5, 6, 7, 8]. Certain
schemes have also been proposed to study the robustness issues in the context
of both single loop control [9, 10, 11, 12, 13, 14, 15, 16] and decentralized con-
trol of multi-loop systems [17, 18, 19, 20, 21, 22, 23, 24, 25|. Problems related

J. Zhou & C. Wen: Adapt. Backstepping Ctrl. of Uncertain Systems, LNCIS 372, pp. 1-5, 2008.
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2 Introduction

to nonsmooth nonlinearities have also been well addressed in [26, 27, 28, 29].
However, transient performance is difficult to be ensured with this approach.

In the beginning of 1990s, a new approach called “backstepping” was proposed
for the design of adaptive controllers. Backstepping is a recursive Lyapunov-based
scheme for the class of “strict feedback” systems. In fact, when the controlled
plant belongs to the class of systems transformable into the parametric-strict feed-
back form, this approach guarantees global or regional regulation and tracking
properties. An important advantage of the backstepping design method is that it
provides a systematic procedure to design stabilizing controllers, following a step-
by-step algorithm. With this method the construction of feedback control laws
and Lyapunov functions is systematic. Another advantage of backstepping is that
it has the flexibility to avoid cancellations of useful nonlinearities and achieve sta-
bilization and tracking. A number of results using this approach has been obtained
[30, 31, 32, 33, 34, 35, 36, 37, 38, 39, 40]. However, some important practical prob-
lems such as the handling of nonsmooth nonlinearity have not been addressed us-
ing this approach.

Most practical systems are multi-input multi-output (MIMO) systems. And
usually parameters of practical systems are changing with time. For such sys-
tems, the control problem is very complicated due to the coupling among various
inputs and outputs. It becomes even more difficult to deal with when there exist
unknown parameters in the input or output coupling matrix. In this book, we
will address a class of nonlinear MIMO systems with unknown disturbance.

In the control of interconnected systems, decentralized control strategy is an
efficient and effective way. In particular, decentralized adaptive control is em-
ployed for controlling systems with large amount of uncertainties. Decentralized
adaptive controllers are designed independently for local subsystems by using
local available signals for feedback. Such decentralized controllers should be ro-
bust against the ignored interactions. Due to difficulties to consider the effects
of interconnections, extension of single loop results to multi-loop interconnected
systems is challenging, which is why the number of available results is still lim-
ited. In this book, we present output feedback decentralized stabilizers for a class
of interconnected systems with subsystem having arbitrary relative degrees.

Nonsmooth nonlinearities such as dead-zone [41, 42|, backlash [28, 43], hys-
teresis [44, 45] and saturation [46, 47] are common in industrial control systems.
Backlash, a dynamic characteristic, exists in mechanical systems, such as in hy-
draulic actuators. Dead-zone, a static input-output characteristic, often appears
in motors, valves and biomedical actuation systems. Hysteresis, another dynamic
characteristic, exists in a wide range of physical systems and devices. Saturation
is always a potential problem for actuators of control systems as all actuators
do saturate at some level.

Such nonlinearities are usually poorly known and may vary with time, and
they often limit system performance. Control of systems with nonsmooth non-
linearities is an important area of control system research. A desirable con-
trol design approach for such systems should be able to accommodate system
uncertainties. The need for effective control methods to deal with nonsmooth
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systems has motivated growing research activities in adaptive control of sys-
tems with such common practical nonsmooth nonlinearities [48, 49]. Various
design methods based on different control objectives and system conditions have
been developed and verified in theory and practice. Adaptive control schemes
have been used to cope with actuator dead zone [50, 51, 52, 53, 54], backlash
[28, 44, 55|, hysteresis [45, 56, 57, 58] and saturation [46, 59, 60, 61, 62, 63].
Other schemes to handle such nonlinearities have included neural networks con-
trol in [42, 64, 65, 66, 67, 68], fuzzy logic control in [41, 69, 70, 71, 72|, variable
structure control in [43, 52, 73, 74, 75, 76, 77, 78], pole placement control in
[46, 47, 60] and recursive least square algorithm in [79].

In this book, adaptive control methods based on backstepping technique in-
corporated with other methodologies, such as inverse technique, are proposed
to handle uncertain dynamic systems containing backlash, hysteresis, dead-zone
or saturation in the actuator. Each of these nonsmooth characteristics needs a
systematic consideration. In this book it will be shown how nonsmooth nonlin-
ear industrial characteristics can be adaptively compensated and how desired
system performance is achieved. The controller designed by using backstepping
technique consists of new robust control laws and new estimators to estimate
the unknown parameters. Besides showing stability of the system, the transient
performance of the tracking error is derived to be an explicit function of design
parameters and thus tunable.

1.2 Objectives

The main objectives of this book are as follows:

e The first part of the book is to introduce the backstepping design for state
feedback control and output feedback control. New strategy will be proposed
for a class of uncertain nonlinear systems with unknown time-varying pa-
rameters and unknown sign of high frequency gains in the presence of distur-
bances. We will also develop a new backstepping control scheme for a class
of multi-input multi-output nonlinear systems with respect to parameter un-
certainty. In the last chapter of this part, decentralized adaptive stabilization
of a class of interconnected systems will be presented.

e The second part of the book is to control systems with four most com-
mon component imperfections: backlash, dead-zone, hysteresis and satura-
tion. These nonsmooth nonlinearities have different characteristics, so we
will consider each of them individually in each of controller designs. We
aim at designing, analyzing and implementing adaptive backstepping con-
trol which are able to accommodate such uncertain nonsmooth nonlineari-
ties by introducing new adaptive control schemes to overcome or compensate
the effect of these nonlinearities. In the last two chapters of this part, we
will present applications in base isolation mechanism and piezo-positioning
mechanism.
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1.3 Preview of Chapters

This book is divided into thirteen chapters. Each of chapters 3-13 contains a
new contribution. We now preview chapters 2-13.

In Chapter 2, we introduce adaptive backstepping tools illustrated with appli-
cation to a class of nonlinear systems. To grasp the design and analysis procedure
easily, we start with simple systems. Recursive design procedures using both
state-feedback and output feedback are presented. Approaches of establishing
system stability and performances are also given.

In Chapter 3, an adaptive output feedback controller is proposed for single-
input single-output uncertain time-varying systems in the presence of unknown
bounded disturbances. Both theoretical analysis and simulation results show that
the controller designed with the proposed scheme can make the whole adaptive
control system stable.

In Chapter 4, we design an adaptive output feedback controller for a class
of multiple-input multiple-output systems in the presence of unknown distur-
bances. In order to reject external disturbances, new filters for state estimation
are constructed and an adaptive internal model is employed. The controller de-
sign is achieved by using backstepping, tuning functions, SDU factorization and
estimation of parameters.

In Chapter 5, adaptive backstepping control is employed to design decentral-
ized adaptive regulators. The interconnected system to be regulated consists
of N coupled subsystems having arbitrarily relative degrees. Global stability is
established for the closed-loop system and perfect regulation is ensured.

In Chapter 6, we provide certain basic description of nonsmooth nonlinear
characteristics: dead-zone, backlash, hysteresis and saturation with some typical
examples for illustration.

In Chapter 7, we address adaptive control of uncertain systems preceded by
unknown backlash nonlinearity in either state feedback or output feedback con-
trol. Detailed design and analysis are given, including structure, stability, and
convergence of the algorithms.

In Chapter 8, an adaptive inverse is employed for cancelling the effect of
backlash nonlinearity and an adaptive backstepping controller is developed.

In Chapter 9, we provide a solution to the problem on the relaxation of subsys-
tem relative degrees in decentralized control of interconnected systems with each
loop preceded by unknown backlash-like hysteresis nonlinearities. It is shown
that overall control system is global stable in the sense that all the signals are
bounded.

In Chapter 10, adaptive backstepping control technique will be extended to
state feedback control and output feedback control of nonlinear systems with
unknown dead-zone. The main contribution of this chapter is to develop adap-
tive schemes for uncertain dynamic nonlinear systems with unknown dead-zone
nonlinearity, in the presence of bounded external disturbances. We will give the
detailed design procedure and stability analysis.

In Chapter 11, we present a new scheme to design adaptive controllers for
uncertain systems in the presence of input saturation. By using backstepping
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technique, a new robust adaptive control algorithm is developed. Besides showing
stability, performance on tracking error is also established.

In Chapter 12, we address a second-order uncertain structural system found
in base isolation schemes for seismic active protection of building structures.
This system exhibits a hysteretic nonlinear behavior, which is described by the
so-called Bouc-Wen model. Numerical results show that the adaptive control
laws work satisfactorily in the sense that the response induced by seismic action
is significant reduced.

In Chapter 13, we develop robust adaptive backstepping control algorithms
for piezo-positioning mechanisms. Due to their materials, nonlinear hysteretic
behavior is commonly observed in such mechanisms and can be described by
a LuGre model. It is shown that not only global stability is guaranteed, but
also both transient and asymptotic tracking performances are quantified as ex-
plicit functions of the design parameters so that designers can tune the design
parameters in an explicit way to obtain the required closed loop behavior.



2 Adaptive Backstepping Control

Recursive design in this book is composed of some simple basic steps. They are
referred to as “backstepping designs” because they step back toward the control
input starting with a scalar equation. This chapter reviews basic backstepping
tools for state feedback control and output feedback control. To easily grasp the
design and analysis procedures, we start with simple low order systems. Then
the ideas are generalized to arbitrarily n order systems.

2.1 Backstepping

2.1.1 Integrator Backstepping

Backstepping is a recursive Lyapunov-based scheme proposed in the beginning of
1990s. The technique was comprehensively addressed by Krstic, Kanellakopoulos
and Kokotovic in [1]. The idea of backstepping is to design a controller recursively
by considering some of the state variables as “virtual controls” and designing
for them intermediate control laws. Backstepping achieves the goals of stabiliza-
tion and tracking. The proof of these properties is a direct consequence of the
recursive procedure, because a Lyapunov function is constructed for the entire
system including the parameter estimates.

To give a clear idea of such development, we consider the following third order
strict-feedback system.

. 2
T = T + 27
. 2
To = T3 + x5

3.33 =Uu (21)

where x1, x5 and x3 are system sates and u is control input. The control objective
is to design a state feedback control to asymptotically stabilize the origin.

Step 1. Start with the first equation of (2.1), we define z; = x; and derive the
dynamics of the new coordinate

J. Zhou & C. Wen: Adapt. Backstepping Ctrl. of Uncertain Systems, LNCIS 372, pp. 9-31, 2008.
springerlink.com © Springer-Verlag Berlin Heidelberg 2008



10 Adaptive Backstepping Control

We view x2 as a control variable and define a virtual control law for (2.2), say
a1, and let 2o be an error variable representing the difference between the actual
and virtual controls of (2.2), i.e.,

zZ9 = T2 — (1 (23)
Thus in terms of the new state variable, we can rewrite (2.2) as
z21=ao1 + x? + 29 (24)

In this step, our objective is to design a virtual control law «; which makes
z1 — 0. Consider a control Lyapunov function

1
Vi= 2 (2.5)
2
The time derivative of which becomes
Vi =2z (a1 + xf) + 2129 (2.6)

We can now select an appropriate virtual control o, which would make the first
order system stabilizable.

a1 = —C121 — xf (2.7)
o = —(Cl + 2331)(332 + .73?) (28)

where ¢; is a positive constant. Then the time derivative of V; becomes
V= —clzf + 2129 (2.9)

Clearly, if zo = 0, then Vi = —c12} and 2; is guaranteed to converge to zero
asymptotically.

Step 2. We derive the error dynamics for zo = o — a.
Zo = d9 — (1
=23+ 23 + (c1 + 221) (22 + 7) (2.10)

in which x3 is viewed as a virtual control input. Define a virtual control law as
and let z3 be an error variable representing the difference between the actual
and virtual controls

Z3 = I3 — Qg (211)
Then (2.10) becomes
o = 23+ ag + 23 + (c1 + 221) (22 + 23) (2.12)

The control objective is to make zo — 0. Choose a control lyapunov function

1
VQ:V1+2z§ (2.13)
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Taking time derivative gives

Vo =Vi+ 2020
—c121 + 2122 + 22(23 + 2 + mg + (1 + 221) (22 + m%))
—0223 + zo(e + 21 + m% + (1 + 221) (22 + m%) + 2923 (2.14)

We can now select an appropriate virtual control ay to cancel some terms related
to 21,1 and x4, while the term involving z3 cannot be removed

Qg = —21 — Cazg — x5 — (c1 + 221 (z2 + 27) (2.15)

where ¢o is a positive constant. So the time derivative of V5 becomes

2

Vy = —clzf — czzg + 2023 = — chzzz + 2023 (2.16)
i=1
Clearly, if z3 = 0, we have V2 = —Z?:I ciziz, and thus both z; and z9 are

guaranteed to converge to zero asymptotically.

Step 3. Proceeding to the last equation in (2.1), we derive the error dynamics
for z3 = x3 — as.

. Oag
Z3 = U —

Ooa
. *(z3 + 22) (2.17)

83;2

(zo + 2%) —

In this equation, the actual control input u appears and is at our disposal. Our
objective is to design the actual control input u such that 21, 25, 23 converge to
zero. Choose a Lyapunov function V3 as

1
V3=V2+2z§ (2.18)

Its time derivative is given by

2

. Oa
Vs = _ZCiZ?+ZS<U+22_

Oa
J *(23+123))  (2.19)
i=1

8.732

s +af) —

We are finally in the position to design control u by making Vs < 0 as follows

o Oa
U= —2z—cszs+ o (w2 +33)+ . (3 +a3) (2.20)
1

ox 0xo

where c3 is a positive constant. Then the derivative of Lyapunov function of
V3 is

3
Vs=—> iz} (2.21)
i=1
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Then the Lasalle Theorem given in Appendix B guarantees the global uniform
boundedness of z1, 2 and z3. It follows that z1,z2,23 — 0 as t — o0. Since
r1 = 21, o1 18 also bounded and lim; .., 1 = 0. The boundedness of x5 follows
from boundedness of «; in (2.7) and the fact that x5 = 23 + 1. Similarly, the
boundedness of xg then follows from boundedness of as in (2.15) and the fact
that and x3 = 23 + as. Combining this with (2.20) we conclude that the control
u(t) is also bounded.

With the above example, the idea of backstepping has been illustrated. In the
following, we will consider parametric uncertainties and achieve both bounded-
ness of the closed-loop states and asymptotic tracking.

2.1.2 Adaptive Backstepping

In this section, we will consider unknown parameters which appear linearly in
system equations. An adaptive controller is designed by combining a parameter
estimator, which provides estimates of unknown parameters, with a control law.
The parameters of the controller are adjusted during the operation of the plant.
In the presence of such parametric uncertainties, the adaptive controller is able
to ensure the boundedness of the closed-loop states and asymptotic tracking.

To illustrate the idea of adaptive backstepping, let us first consider the fol-
lowing second order system.

T1 = X2 + d){(l‘l)e

To = u+¢§(m1,x2)9 (222)
where 0 € R" is an unknown vector constant, and ¢; € R" and ¢o € R" are
known nonlinear functions. Our problem is to globally stabilize the system and

also to achieve the asymptotic tracking of z, by x7.
For the development of control laws, the following assumption is made.

Assumption 1: The reference signal z,. and its first second order derivative are
piecewise continuous and bounded.

The design procedure is elaborated in the following. Introduce the change of
coordinates

21 = T1 — Ty (2.23)
Z9 = X — O] — @T (224)
where a4 is called virtual control and will be determined in later discussion.

If 0 is known, we would apply the static integrator backstepping to design a
virtual control law

a1 = —C121 — ¢{9 (2.25)
with the control Lyapunov function
1 1
V= 2212+ 2z§ (2.26)

whose derivative is rendered negative definite
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V = 2121 + 2929

da day . .
= —c12i+ 2z + 2(u+ ¢l o — 8331 (2o + T0) — 8351 Ty — Tp)

= —c12? — cp22 (2.27)
by choosing the control

Bal
ox,

Bal

T
6$1 ($2 + (bl 9) +

U= —2 — Cozp — P20+ @y + &y (2.28)

Since 6 is unknown, we cannot apply the controller (2.28) with virtual control law
(2.25). However, we can use the idea of integrator backstepping and parameter
estimation.

Step 1. We start with the first equation of (2.22) by considering x5 as control
variable. The derivative of tracking error z; is given as

=204+ 070 (2.29)

Since 6 is unknown, this task is fulfilled with an adaptive controller consisting
of a control law and an update law to obtain an estimate of 6.

Design the first stabilizing function o and parameter updating law 0, as
a1 = —ci1z1 — ¢1 0 (2.30)
él = Fqi)lzl (231)

where 6; is an estimate of 0, c1 is a positive constant and I is a positive definite
matrix. Our task in this step is to stabilize (2.29) with respect to the Lyapunov
function

1 1~ ~
Vi = 2z12 + ZG{F—lal (2.32)

where 6; = 6 — 6;. Then the derivative of V; is given by
‘./1 =2z1%1 — é{r71é1
= —01212 + 2129 — éf['_l(él — F¢12’1)
= -2} + 2112 (2.33)
Step 2. The derivative of z; with (2.30) and (2.31) is now expressed as

f = By — G — iy
Oary % day

Bal

_ Ty Ty _ L.

=u-+ ¢2 0 D11 (.7,‘2 + ¢1 9) aél 0, oz, Ty — Ty

. Bal 80[1 T Bal Bal . .

—u o1, x2 + (¢2 P ¢$1)" 0 90, I'pr21 oz, T — 2y (2.34)
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In this equation, the actual control input w appears and is at our disposal. At
this point we need to select a control Lyapunov function and design u to make
its derivative non-positive. We use a Lyapunov function

1
Va=Vi+ 223 (2.35)

whose derivative is

Vo = Vi + 2229
Oa Oa Oa
= —cizi + 2 u+z — 83@1 X9 + (P2 — 83@1 $1)'0 — aé11ﬂ¢121
1
Oday . ;
ST (2.36)

The control u is able to cancel the rest six terms in (2.36) to ensure Va < 0.
To deal with the term containing the unknown parameter 6, we try to use the
estimate 61 designed in the first step

80&1 . 80&1

T A
=—z1— - 0
U Z1 — C2%g + 11 () oy $1)" 01
8041 8061 . .
T ” r 2.37
+891 ¢121+8mrm‘ + & (2.37)
where ¢o is a positive constant. The resulting derivatives of V5 is given as
) dav )
Vo = —c12] — ca25 + (62 — 6331 ¢1)7 (0 — 61) (2.38)

It can be observed that term (¢o — ggi $1)T (0 — 6;) cannot be cancelled. To

eliminate this term, we need to treat 6 in the equation (2.34) as a new parameter
vector and assign to it a new estimate 65 by selecting u as

80&1 . 80&1

. _ T)
U = —21 — Co2g + 02, z2 — (P2 0, ®1)" 02
8041 8061 . .
oI - r 2.39
+891 ¢121+8mrm‘ + i (2.39)
With this choice, (2.34) becomes
. da R

Zo = —z1 — Cazo + (P2 — 83:1 ¢1)" (0 — 62) (2.40)

Our task in this step is to stabilize the (21, 2z2) system. The presence of the new
parameter estimate 6o suggests the following form of the Lyapunov function:

1 1~ ~
Vo=Vi+ 2z§ + 292TF‘102 (2.41)

where 05 = 0 — ég. Then the derivative of Lapunov function of V5 is
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VQ = V1 + 29%9 — égfilég

~, 8a ~, 1A
= —c12] + 22(—coza + (¢2 — 05 81;1 ¢1)) — 63 10,
- PN O
= 122 — 222 — 00T 0y — (3 — 63; $1)72) (2.42)
We choose the update law
Bal
Oy = I'(py — 2.43
2 (¢2 o1, ¢1)22 (2.43)
Then the derivative of V5 gives
Vo = —clzf — 02z§ (2.44)

By using the Lasalle’s Theorem (Appendix B), this Lyapunov function (2.44)
guarantees the global uniform boundedness of z17227é17é2 and z1,22 — 0 as
t — oo. It follows that asymptotic tracking is achieved, such that lim;_, o (1 —
x,) = 0. Since z; and x, are bounded, x; is also bounded from z1 = 21 + z,.
The boundedness of x5 follows from boundedness of &, and «; in (2.30) and the
fact that o = 29 + ay + 4. Combining this with (2.39) we conclude that the
control u(t) is also bounded.

In conclusion, the above adaptive backstepping employs the over parametriza-
tion estimation, that is two estimates for the same parameter vector ¢ in this
case. This means that the dynamic order of the controller is not of minimal order.
In the next section, a new backstepping design will be presented to avoid such
a case happening, which employs the minimal number of parameter estimates.

2.1.3 Adaptive Backstepping with Tuning Functions

To give a clear idea of tuning function design, we consider the same system in
(2.22) with the same control objective, namely globally stabilization and also
asymptotic tracking of x, by x1, and use the same change of coordinates

21 = T1 — Ty (2.45)
Z9 = T — Q1 — @T 246)
where as is virtual control. The design procedure is elaborated as follows.

Step 1. We start with the first equation of (2.22) by considering x5 as control
variable. The derivative of tracking error z; is given as

21 =20 +aq + (;5{9 (247)

Our task in this step is to stabilize (2.47). Choose the control Lyapunov function
Lo, loraj

Vi = o2 + 29 r— (2.48)

where I is a positive definite matrix, § = 6 — 6. Then the derivative of V; is
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Vl = 2121 — é{[‘ilé
=z1(z2+ a1+ ¢T0) — 0T ("0 — p121) (2.49)

We may eliminate 6 by choosing = Iy 2z1. If 25 is actual control and let zo = 0,
we choose 1 to make V; < 0.

] = —C121 — d),{é (250)

where ¢y is a positive constant, 0 is an estimate of 6. However, to overcome the
over-parametrization problem caused by the appearance of # as shown in the
previous subsection, we do not use this update law to estimate . Instead, we
define a function 77, named tuning function, as follows

L= ¢121 (2.51)

The resulting derivative of V; is
"/1 = —C1Z% + 2129 — éT(Filé — Tl) (252)

Step 2. We derive the second tracking error for zo

. da
Go=u— _ ao+ (g —

83:1

80&1
83:1

Jay » O
r, Oary Odoy.
$1)" 0 o0 6 o, Tr (2.53)

In this equation, the actual control input v appears and is at our disposal. The
control Lyapunov function is selected as

1 1~ ~
£+2ﬂr*9 (2.54)

1 1
Vo=V + zgz2z12+2

2

Our task is to make V2 <0.

. 0 A 0 daq >
Vo = —612’% + 29 (u + 21— 831 To + GT(d)Q - 831 d)l) — 80510
Oay . .. o Oay 15
~ i = g;) +0 (n o= o) T 9) (2.55)

Finally, we can eliminate the 6 term from (2.55) by designing the update law as

0 =1Im (2.56)
where 75 is called the second tuning function and is selected as

80[1

8.7}1 ¢1)22 (257)

Ty = T1 + (¢2 —
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Then
. 0 A 0 0
Vo = —c12i + 22 (u + 21— a(;i zo + 07 (2 — 831 ¢1) — 80;1 I'ry
Jay . .
~ oz, Ty — :rT> (2.58)

To stabilize the system (2.53), the actual control input is selected to remove the
residual term and make V5 <0

day o Jday Oy day . ..
= — — — 9 — ~ r r T
u 21 — C222 + 0, T2 (¢2 D, ¢1) + 50 T2 + axTI + i
(2.59)
where ¢; is a positive constant. The resulting of derivative of V5 is
Vo = —c12% — ¢p22 (2.60)

This Lyapunov function provides the proof of uniform stability and the proof of
asymptotic tracking x1(t) — x,-(t) — 0.

The controller designed in this section also achieves the goals of stabilization
and tracking. By using tuning functions, only one update law is used to estimate
unknown parameter . This avoids the over-parametrization problem and reduces
the dynamic order of the controller to its minimum.

2.2 State Feedback Control

The adaptive backstepping design with tuning functions is now generalized to a
class of nonlinear system as in the following parametric strict-feedback form

i1 = a2 + @1 (21)0 + P1(21)
x5 + ¢35 (21, 22)0 + Yo (71, 72)

T

i'nfl =z, + ¢Z_1((E1, R xnfl)e + 1/%(331, e 7xn71)
iy = bu + ¢ ()0 + 1, (x) (2.61)

where z = [z1,...,7,]7 € R", the vector § € R" is constant and unknown,

¢; € R',v1 € R, i = 1,...,n are known nonlinear functions, and the high
frequency gain b is an unknown constant.

The control objective is to force the output x; to asymptotically track the
reference signal z,» with the following assumptions.

Assumption 1: The sign of b is known.

Assumption 2: The reference signal x,- and its n order derivatives are piecewise
continuous and bounded.

For system (2.61), the number of design steps required is equal to n. At each
step, an error variable z;, a stabilizing function «; and a tuning function 7; are
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generated. Finally, the control u and a parameter estimate 0 are developed.
Introduce the change of coordinates

21 = T1 — Ty (2.62)

2= Ti — Q1 —x&i_l), 1=2,3,...,n (2.63)

where «; are virtual controllers. The design procedure is elaborated in the fol-
lowing steps.

Step 1. We start with the first equation of (2.61) by considering x5 as virtual
control variable. The derivative of tracking error z; is given as

2 =& — Iy
=29+ a1 + (;5{9 + (264)
Designing the first stabilizing function «; as
a1 =—crz1 — ¢1 0 — (2.65)

where ¢ is a positive constant and 6 is an estimate of 6. Our task in this step is
to achieve the tracking task x1 — x, by considering the Lyapunov function

1 1~ .
Vi = 2212 + 29TF*19 (2.66)

where I is a positive definite matrix and § = 6 — 6. Then the derivative of V] is
Vl = 2121 — g{F_lé
= z1(22 + o1 + ¢1 0+ ¢b1) — 07 (101 — pr21)

= —01212 + éT(Tl — F_lé) + 21292 (267)
T = ¢121 (2.68)

where 77 is the first tuning function.

Step 2. We consider the second equation of (2.61) by considering x3 as virtual
control variable. With (2.63), the z2 dynamics can be derived

by =ty — Gy — @y

0 oy O
=$3+¢2T€+¢2—8ji($2+¢1T9+¢1)— ;ge—aglﬂ?r

0 0 Oayx O
=23+ ag + Py — 8ji($2+1/)1)+(¢2— 8;?(%51)%’— ;;19— 6(;[1 ”

(2.69)

Our task in this step is to stabilize the (21, 22)-system (2.64) and (2.69). The
Lyapunov function V5 is chosen as

1
Vo=Vi+ 233 (2.70)
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Now we select

0 N 0
Qg = —2z1 — Ca2p — P2 + 831 (z2 + 1) — 0T (¢ — 8(;1 ®1)
80&1 80&1 .
+ o0 'y + oz, Ty (2.71)
0
7o =71+ (¢ — aifi 61)7 (2.72)

where co is a positive constant and 1o is the second tuning function. The resulting
derivative of V5 is

. . ) 0
Vo = —ci2} + 22 (23 +as+ 21+ P2+ 07 (¢ — Bgi $1) — Bgi (z2 + 1)
day | daq ~r oy ~15
i 9) i (Tl o= ¢1)ZQ — )

—c12% — o232 + 2023 + 29 88621 (I'ry — 0) 4 07 (7 — Fﬁlé) (2.73)

Step 3. Proceeding to the third equation in (2.61) by considering x4 as a virtual
control variable, we obtain

Gy =z + s+ g — gjf (w2 + 1) — gii (w5 +92) = 332‘”” - gj%
+(¢3 — ggf ¢1 — gi‘f $2)70 — 886225 274)
Now we select
Q3 = —20 — c323 — Y3 + ggf (z2 + 1) + gi; (z3 +2) + gjfxr + gzjxr
+(686;1 Tzp —67)(¢3 — gjj 1 — gg; ¢2) + 680;2 I'r3 (2.75)
T3 = Ta + (¢p3 — ggf ¢1 — gi«f $2)z3 (2.76)

where c3 is a positive constant. The Lyapunov function is defined as

1
22 (2.77)

Vs=Vat,

The derivative of Lapunov function V3 is

3 . .
‘./3 = — Zciziz + 2324 + 22680;1 (FTQ — é) + éT(TQ — F_lé)
i=1
. 8012 80&2

8@1 AT
+2’3( aé FZQ +9 )(¢3 axl ¢1 — 81‘2

80&2 A
+ ('3 —06
¢2) + 23 50 (I'rs — 0)
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5 da da Jda “
:_Zcizi2+2324+22 6@1 (FT2+F23(¢3— 2(;51— 2¢2)—9>

- 8.731 6332
i=1

~ 1o} 0 s 0 5
+67 (Tz + z3(¢3 — 6jj¢1 - 832 $2) — Fl@) + 23 80; (I'r3 —0)
(2.78)
Note that
FTQ_é:FTQ_FT3+FT3_é
. Oag Oy A
= —I'z3(¢3 o1, b1 Oy ¢2) + (I't3 — 0) (2.79)
Then we have
3
. day Oag A
Va=—Y ci2? 4 232 +(z .tz A) I'ts— 6
3 ; 324 2 Py 3 Y ( T3 )
i (Tg . F*lé) (2.80)

We can see that the virtual control law g contains the term 8521 I'zo(0p3 —

gg’f o1 — ‘g‘;‘; ¢2). This term is an important term, since it is used to cancel the

term zo a;g I'(7o — 73) in the derivative Vs of the Lyapunov function by using
(2.79).

Step i, (i = 4,...,n). Repeating the procedure in a recursive manner, we derive
the i-th tracking error for z;

i—1 i—1

. a1 T Oa—1
Zi = Zit1 +ai+¢i—; oz, (33j+1 +¢j)+9 ((;52—; oe; ¢J)
L i1 ‘ A
_Ooiag 36};;;@ (2.81)
00 = oy
We select the stabilizing function ay
2 da = da
i—1 AT i—1
Q; = —Cizi — zi—1 — Yi + Z oz, (zjp1 + ;) — 0" (s — Z oz, b))
Jj=1 Jj=1
Oa = Oa 2 da X da
i-1 daj o i1, i—1 ()
+ I+ z . I'(¢; + Ty
06 E;; T oh (¢ ; Ox; 2 ; g~V
J J J
(2.82)
and tuning function
i1 5,
i—1
=T+ (i — Y oy, ©i)7 (2.83)
J

Jj=1
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with the Lyapunov function

—_

Vi=Vi1+ (2.84)

l\')

Its derivative is given as

_ch'z]2‘+zizi+l+ Z 80[{ ! FTi—éﬂ-éT(Ti—F*lé)
Jj=1 =2
(2.85)

In the last step n, the actual control input u appears and is at our disposal. We
derive the z, dynamics

n—1 n—1
) 8&1_ 80&1‘_
zn:bu+¢n—z 8m1(33j+1+¢j)+9T(¢"_Z ax,ld)j)
= J j=1 J
3% 15 Z dai—1 Q) (2.86)

1)
833#

We are finally in this position to design control v and update laws 6 and ;13 as
u = pu (2.87)
@ (2.88)
6=rIr, (2.89)
p = —vsign(b)az, (2.90)

where v is a positive constant and p is an estimate of p = 1/b. Note that
bu = bpu = u — bpu (2.91)

where p = p — p. We choose the Lyapunov function

18 52 _ 1 jrr-1g 1 Y5
' § I~ 2.92
Vi = V1+2 21+9 9+27 (2.92)

where + is a positive design parameter. Then its derivative is given by

n

——Zcizf—k szaajfl (FTn—é)
i=1 j=2 90
Ty NS L] .
+0" (1, — I~ 9) ; (p + 751gn(b)uzn)



22 Adaptive Backstepping Control

From the Lasalle’s Theorem in Appendix B, this Lyapunov function provides
the proof of uniform stability, such that z1, zo, ..., 2y, é, p are bounded and z; —
0,5 =1,...,n. This further implies that lim; . (x1 —2,) = 0. Since 1 = 21+,
21 is also bounded from the boundedness of z; and x,. The boundedness of z»
follows from boundedness of &, and «; in (2.65) and the fact that zo = 29 +
a1 + &, Similarly, the boundedness of z; (i = 3,...,n) can be ensured from the
boundedness of mgi_l) and «; in (2.82) and the fact that x; = z; + a;—1 +m£i_1).
Combining this with (2.87) we conclude that the control u(t) is also bounded.
Therefore boundedness of all signals and asymptotic tracking are ensured as
formally stated in the following Theorem.

Theorem 2.1. Consider the closed-loop adaptive system (2.61) under Assump-
tions 1-2, the adaptive controller (2.87), virtual control laws (2.65), (2.71) and
(2.82), and updating laws (2.89) and (2.90) guarantee global boundedness of x(t)

and 0,p and the asymptotic tracking lim;_,o(z1 — z,) = 0.

The controller designed in this section achieves the goals of stabilization and
tracking. The proof of these properties is a direct consequence of the recursive
procedure, because a Lyapunov function is constructed for the entire system
including the parameter estimates. The over-parametrization problem is over-
comed by using tuning functions. The number of parameter estimates are equal
to the number of unknown parameters.

2.3 Output Feedback Control

Now we introduce backstepping design procedures with output feedback for non-
linear systems described in the following form, whose nonlinearities depend only
on the output y.

i =2+ @1 (¥)0 + U1 (y)

Tp1 = Tp+ ¢Z}l1(y)9 +Yp-1(y)
Tp =Tpr1 + ¢§(y)9 + wp(y) + bnu

dn_1 = 2p + Op_1(Y)0 + Yn_1(y) + bru

dn = & ()0 + Pn(y) + bou (2.94)
y=m
where z1, ..., z,, y and u are system states, output and input, the vector § € R"
is constant and unknown, ¢;(y) € R",i = 1,...,n are known nonlinear functions,
and b,,,...,by are unknown constants.

For the development of control laws, the following assumptions are made.

Assumption 1: The sign of b,, is known.
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Assumption 2: The relative degree p = n — m is known and the system is
minimum phase.

Assumption 3: The reference signal y, and its pth order derivatives are piece-
wise continuous, known and bounded.

Our problem is to globally stabilize the system (2.94) and also to achieve the
asymptotic tracking of y, by y.
2.3.1 State Estimation Filters

In order to design the desired adaptive output feedback control law, we rewrite
the system (2.94) in the following form

= Ax+D(y)0 + ¥(y) + 2 u (2.95)
where

(010...0]
001...0 U1 (y)

A= oy =| (2.96)
000...1 Un(y)
(000...0]
67 (y) b

Ply)=1| : |.b=]": (2.97)

Lo () bo

Note that only output y is measured. Thus z is unavailable. We need to design
filters to estimate x and generate some signals for controller design. These filters
are summarized as

€ = Aog + ky +¥(y) (2.98)
T = 427 + d(y) (2.99)
A= Ao+ enu (2.100)
v = A\, i=0,1,...,m (2.101)
where k = [k1,...,k,]T such that all eigenvalues of Ag = A — kel are at some

desired stable locations. The state estimates are given by

B(t) =6+ 370+ bivs (2.102)
=0
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Note that & is unavailable due to the unknown parameters # and b, so the
estimate & cannot be used in the later controller design. Instead, it will be used

for stability analysis. The derivative of Z is given as

() =€+ 5T+ Zbﬂ'}i
=0

m

= Ao + ky + P (y) + (A= + D(y)0 + > biAL(AgA + enu)

=0

" 0
= A€+ ET0+) bivi) + ky + B(y)0 + ¥(y) + u
i=0 b

0
= Apz + ky+ P(y)0 + ¥ (y) + U
b

It can be shown that the state estimation error

e=x(t) — z(t)
satisfies
¢ = @(t) — 2(t)
= Ax — ky — Aoz
= (Ag + kel — ky — Ao
= Age

(2.103)

(2.104)

(2.105)

Suppose P € R™*™ is a positive definite matrix, satisfying PAq + AT P < —1I

and let
Ve = el Pe
It can be shown that

V. = €T (PAy + AL P)e

—€T€

IN

(2.106)

(2.107)

This Lyapunov function guarantees that ¢ — 0, which implies () — x(t).
Note that the backstepping design starts with its output y, which is the only
available system state allowed to appear in the control law. The dynamic equa-

tion of y is expressed as
=z + 6] (¥)0(t) + Y1 (y)
= bpUma+ & +U1(y) + 0T O + e
where
O = [bm, ..., by, 00"
W = [Um.2,Vm—12,- V0,2, Za + ¢T |7

W= [07 Um—1,2,---,00,2, Zr + (b{}T

(2.108)

(2.109)
(2.110)
(2.111)
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In above equations, €, v; 2, & and =5 denote the second entries of €, v;, £ and =,
respectively, and y, v;, €, = are all available signals.

Combining system (2.108) with our filters (2.98)-(2.101), system (2.94) is rep-
resented as

J=bpUma+&E+U1(y) +07O + e (2.112)
Um,i = Um,it1 — KiUm 1, 1=2,3,...,p—1 (2.113)
Um,p = Um,pt+1 — kpvm,l +u (2].].4)

System (2.112)-(2.114) will be our design system, whose states ¥, Um,2, ..., Um,p
are available. Our task at this stage is to globally stabilize the system and also
to achieve the asymptotic tracking of y, by y.

2.3.2 Design Procedure and Stability Analysis

In this section, we present the adaptive control design using the backstep-
ping technique with tuning functions in p steps. Firstly, we take the change of
coordinates

21 =Y—Yr (2.115)
Zi = Umi— i1 — oyl Y, i =2,3,...,p, (2.116)

r

where 9 is an estimate of o = 1/b,, and «;_; is the virtual control at each step
and will be determined in later discussions.

e Step 1: Starting with the equation for the tracking error z;, we obtain, from
(2.112) and (2.115), that

2 = b2+ & +P1(y) + 07O + 62 — 4, (2.117)

By substituting (2.116) for ¢ = 2 into (2.117) and using ¢ = bl — 1 we get

m bm

21 = bpmaq + & + Y (y) + oTe + €3 — b 0Yr + bz (2.118)

By considering v, 2 as the first virtual control, we select a virtual control law
aq as

a1 = 009 (2].].9)
ar = —c1z1 —diz1 — & — i(y) — o) (2.120)

where ¢; and d; are positive design parameters, and © is the estimate of ©.
From (2.118) and (2.119) we have

3= —c121 —diz1 + €2 + 07O — b (Ur + @1)0 + b 22
= —(Cl + d1)zl + e+ (w — @(yr + d1)61)Té — bm(yr + dl)é + l;mZQ
(2.121)

where © = © — &. Note that
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b1 = by pdy = @y — by 00y (2.122)
&TO + bpmzo = 07O + bnza + bmza
=wlo+ (U2 — 0Yr — al)e{é + b 2o
= (w— 00 +@1)e1)TO + bz (2.123)

Define the Lyapunov function V; as

1

1., 1- -~ bl -
Vi = 2 @TF_1@ m| ~2
=4, g Bt g,

) ¢! Pe (2.124)
where I is a positive definite design matrix, v is a positive design parameter,
and P is a definite positive matrix such that PAg + AT P = —I, P =PT > 0.

We examine the derivative of V;
. : A7 o1 |bml o I 7
Vi<ziz1—-6'1'6-— 00 — e'e
v 2d;

- 1 1. . _ A
< —clzl2 + by 2120 — ele — |bm\g7 [ysign(bm ) (Ur + @1)z1 + 0]

4d,y
T (w — 6 + G 10 g2 _Fel®
+O" [(w = 0(yr + a1)e1)z1 — I O] = di27 + 2162 d (2.125)
1
Now we choose
6 = —ysign(bm) (I + a1)z1 (2.126)
Define
T = (w— 0y + a1)er)z1 (2.127)

and 7 is called the first tuning function. Then the following can be derived by
using Young’s inequality ab < dya® + ,; b?, update law (2.126) and (2.127)

. ~ 1 ~ A
Vi < —c12] 4+ bpziza — 4d e+ 0T (r —1r7'0) (2.128)
1

If zo = 0, we would choose é = I'm; and the derivative of V; would be

1

V1§—clzf—4d
1

ele < —¢122 (2.129)
which implies that 21 converges to zero asymptotically. Since z2 # 0, we do not

use © = I'ry as an update law for @ at this step to avoid over-parametrization
problem, because © will also appear in the following steps.
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e Step 2: We derive the error dynamics 2z
29 = U2 — 61 — 0Yr — O
Oay _T Oay .
= Um,3 — k2vm,1 - (bmvm,Q + 52 + 1/11 +w e + 62) - Yr
8]/ 82/7’

m—+i—1

Ja Jda
2o o R ) = T (Ao ky +0/y)
j=1
Oay —T day ooy -, . e
(A ET v d(y) - L= o by — il
gz (Ao ) 90 pp &~ O — 0y
0 ~ Oaq A
= Um,3 — 0Yr — P2 — 80;1 (WO +€)) — ;g@ (2.130)
where
5, Jday . Oary
P2 = a1(§2+¢1 +wT0) + ka1 + . Yo+ (e + 80231)
m4i— laa dav
1 1
+ Ej SR Ap) 4 (Ao + ky + P ()
80&1 =T
+ o7 (A5 +2(y)) (2.131)

By considering vy, 3 as virtual control input and using z3 = vy, 3 — ag — 94, we
have

. Oa ~ oy »
tg =234+ — o — 6; WT6 + &) — a@}@ (2.132)
With the Lyapunov function
L o L 7
Vo=Vi+ 25+ €' Pe (2.133)

2 2ds

We choose the second virtual control law as and tuning function as

- da da
0z = ~bmz1 — (2 + da ayl)Q) koI (2.134)
To =T| — 65;1 w22 (2.135)
Then
A
2 = Vi Z9%29 2d2€ €
< —c122 + byz129 + 22 (23 +ag — By — den (wTé +e) — den é)
- dy )

R N S SR AP e
2d2€€ 4d16 e+0' (n—-1""0)
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0 1o} 1
= —clz% - czzg + 2023 — d2( BO; )ng _ (;;1 €929 — Ady ele
Loy L 7 AT o 1A day A
- — e — —-I—e (' — 0O
4d2€ € 4d1€ e+ 6" (n ay wzo ) + 88( T2 )

1 ~ A Oaq A
< —Z (cizi2+ eTe) + 223+ O (g =IO+ (I'ry — O)
P 4d, 00
(2.136)

Following similar arguments as before, we would choose © = I'ry, as this would
result in Vo < —c127 — 223 if 23 = 0. But 23 # 0 and thus we do not use it as
an update law for @ to overcome the over-parametrization problem.

e Stepi (1=3,...,p): Choose virtual control laws

Oi_1\2 Oy
o = —zi_1 — |¢; +d; Zi + Di + LI
1 [ ( Ay ) ] B 26
N ak 1 5Oéi—1 .
Z w,i=3,...,p (2.137)
Ay
k=
where ¢; are positive design parameters and
Ti = Ti—1 — af;iy—lwzi (2138)
Doy T 3% 1 G - Oavj1 .
= ki, (9) (i-1)
b= "5, E@t+vr+w'O)+hv 1+; o+ )
"8 Sy O
i—1 i—1
kjdi + A A ky+w
+ ; Y (=kjA1 + Ajr1) + o¢ (Ao + ky +¥(y))
aaz 1
+ o= (Ao -l—@(y)) (2.139)

In the last step p, the adaptive controller and parameter update law are finally
given by

U=, —Vmpi1 + 0y (2.140)
6=rr, (2.141)
We define the final Lyapunov function V, as
1o Llaras bal o X~ 1 o7
Vp=;22i+2@f’ O+ ¢ +;2die Pe (2.142)

Note that

FTifl—é:FTifl—FTi-i-FTi—é
Oa—q

9y +(I'r; — ©) (2.143)

=TI
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From (2.137)-(2.141), the derivative of the last Lyapunov function satisfies

V. — ¢ éTlﬂflé (2 1 Te
p—;zzzz_ - v QQ—Z2d
P . 4 .
S—Zcz Z —oTr- (é—FTp)—F(szaggl)(FTp—é)

=1 k=2
p

- Z iz Z (2.144)

We have the following stability and performance results based on the designed
backstepping controller.

Theorem 2.1. Consider the system consisting of the parameter estimators given
by (2.126) and (2.141), adaptive controllers designed using (2.140) with virtual
control laws (2.119), (2.134) and (2.137), the filters (2.98), (2.99) and (2.100),
and plant (2.94). The system is stable in the sense that all signals in the closed
loop system are globally uniformly bounded. Furthermore

e The asymptotic tracking performance is achieved, i.e.,

lim [y(t) — 9, ()] = 0 (2.145)

t—o0
e The transient tracking error performance is given by
1 1~ 1~ |6 |
emTr-te + "
o (007760 +

1 1/2
+ g, 1€0) 1) (2.146)

y(@) = yr (@) |2 < 2(0)?

—1
with z(0) = 0,i =1,...,p, dy = ( o ;) and || €(0) | 5= ¢(0)7 Pe(0).

Proof: Due to the piecewise continuity of y,.(t),. .. ,yﬁp )( t) and the smoothness

of the control law, the parameter updating laws and the filters, the solution of
the closed-loop adaptive system exists and is unique. From (2.144), it can be
shown that V, is uniformly bounded. Thus z;, é7 0 and € are bounded. Since z;
and y, are bounded, y is also bounded. Then from (2.98) and (2.99) we conclude
that £ and = are bounded as Ay is Hurwitz. From (2.100) and Assumption 2,
we have that A\1,..., A\, 41 are bounded. From the coordinate change (2.116), it
gives

Um,i = 2i + Qy(l Vtaig (y £,5,0, 0, Amti-1, ggi—Q))
i1=2,3,...,p, (2.147)
where A\, = [Aq, ... ] ,yr = [yp, . . ,yﬁk ]T. For i = 2, from the boundedness

of Ap+1,22,9,&, =, 0, 0,y, and ¢, it proves that v, 2 is bounded. From (2.101)
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it follows that A, 42 is bounded. Following the same procedure recursively, we
can show that A is bounded. From (2.102) and the boundedness of £, =, \, ¢, we
conclude that x is bounded.

To show the global uniform stability, the boundedness of m = n— p dimension
states ¢ with zero dynamics should be guaranteed. Under a similar transforma-
tion as in [1], the states ¢ associated with the zero dynamics can be shown to
satisfy

¢ = ApC + byy + TD(y)0 + T (y) (2.148)

where ( = Tx, b, € R™, the eigenvalues of the m x m matrix A, is given as
follows

_bm—l/bm
Imfl
Ay = (2.149)
—bo/bm O ... 0
T = [(Ab)pe1,...7Abe1,Im]. (2.150)

With Assumption 2, we have that A, is Hurwitz. Hence, there exists matrix P
such that

PAy + (A)TP = —2rI (2.151)

Now we define a Lyapunov function for the zero dynamics of the system as
Ve = (T PC. Tt can be show that

Ve < ~CCH | Plowy + To()"0 + ¥ (y)) | (2.152)

Because all signals and functions in the second term of (2.152) are bounded, it
can be shown that ¢ is bounded.

Thus all signals in the closed-loop are globally uniformly bounded. By apply-
ing the LaSalle-Yoshizawa theorem to (2.144), it further follows that z(¢t) — 0
as t — oo, which implies that lim;—.[y(¢) — y,(¢)] = 0.

Now we derive the tracking error bound in term of the Lo norm. As shown in
(2.144), the derivative of V, is

P
Vp < - Zczzz2 < —cp2t (2.153)
i=1

Since V), is non-increasing, we have

lalE= [ laePar< | v -vieoy < [vio) @5y
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We can set z;(0) to zero by appropriately initializing the reference trajectory as
following

ur(0) = y(0) (2.155)
y"(0) = é(lo) v i1(0) = ((0), €(0), 2(0), 6(0). 2(0), Avs1(0). 5 (0))|
i=1,...,p—1 (2.156)
Thus, by setting z;(0) = 0,i = 1,...,n, we obtain
1 b 1

V() = 60 T60) + 'y 60+ IO (215

a decreasing function of 7,7 and I, independent of ¢;. This means that the
bound resulting from (2.154) and (2.157) is

b= (OO T80+ 07 + ) 11e0) 1) 2159

AAN

Remark 2.1. The following conclusions can be obtained:

e The transient performance depends on the initial estimate errors ©(0), 3(0)
and the explicit design parameters. The closer the initial estimates é(O) and
0(0) to the true values © and p, the better the transient performance.

e The bound for || y(¢) — y,(¢) |2 is an explicit function of design parameters
and thus computable. We can decrease the effects of the initial error estimates
on the transient performance by increasing the adaptation gains I,7y, dy
or ¢q.



3 Adaptive Control of Time-Varying Nonlinear
Systems

The task of this chapter is to introduce a new scheme to design adaptive con-
trollers for single-input single-output uncertain time-varying systems in the pres-
ence of unknown bounded disturbances. No knowledge is assumed on the sign of
the term multiplying the control. The control design is achieved by introducing
certain well defined functions, estimating variation rates of parameters and in-
corporating a Nussbaum gain. To overcome the problem of overparametrization,
tuning functions, which are different from the standard ones in [1] due to the use
of projection operations, are employed. It is shown that the proposed controller
can guarantee the whole system stable.

3.1 Background

Adaptive control has seen significant development. However, only limited num-
ber of results are available for nonlinear systems with time-varying parameters
and/or without the knowledge on the sign of the term multiplying the control,
i.e. high frequency gain in the case of linear systems, in the presence of external
disturbances. In this chapter, we shall also call this term as high frequency gain
for nonlinear systems for simplicity.

In [80], output feedback control was considered for linear time-varying systems
when the sign of high-frequency gain is known. In [34], the problem of adaptive
control with unknown sign of high-frequency gain for linear time invariant sys-
tems was studied. In [81], Nussbaum gain incorporating with the backstepping
technique was used to design adaptive output stabilizer for high order uncer-
tain time invariant nonlinear systems with unknown sign of high-frequency gain
in the absence of external disturbances. The nonlinearities considered should
satisfy sector conditions. In [35], disturbance decoupling was addressed for non-
linear time invariant systems with known sign of the high frequency gain. The
result obtained is critically depending on a function of the system output y and
the reference trajectory y,. In [82], a flat zone was used to handle the problem
of nonlinear time invariant systems with unknown sign of high frequency gain in
the presence of disturbances. The bound of the disturbance and all the unknown

J. Zhou & C. Wen: Adapt. Backstepping Ctrl. of Uncertain Systems, LNCIS 372, pp. 33-50, 2008.
springerlink.com (© Springer-Verlag Berlin Heidelberg 2008
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parameters need to be estimated at every step in the backstepping process. This
results in the problem of overparametrization and makes the implementation
complicated. In [83] state-feedback control was considered for a class of uncer-
tain time-varying nonlinear systems in the presence of disturbances. Due to state
feedback, no filter is required for state estimation. Thus the derivatives of the
time varying parameters and the disturbance term do not need to be considered
in controller design. This also makes the stability analysis greatly simplified.
Again, parameters are required to be estimated at every step, which results in
the overparametrization problem. In the case of output feedback control of non-
linear time-varying systems in the presence of disturbances, filters are required
to estimate system states and the equations of the state estimation error will be
used in the design and analysis. In these equations, the external disturbances
and derivatives of time-varying parameters will appear and have great impact
on the errors. This makes the design and analysis quite difficult, especially when
the sign of high frequency gain is unknown and tuning functions are used.

In this chapter, we consider such a case and propose a new control design
scheme to solve the problem as in [40]. The nonlinearities considered are not
required to satisfy the sector type of conditions like [81]. To handle the dis-
turbances, well defined functions are introduced to eliminate their effects in the
Lyapunov functions employed in the recursive design steps. To deal with the time
variation problem, an estimator is used to estimate the bound of the variation
rates. Furthermore, the overparamterization problem is also solved by using the
concept of tuning functions. As projection operation is used, the design of tun-
ing functions are different from existing schemes. With our proposed controller,
system stability can be ensured.

3.2 System Model and Problem Formulation

3.2.1 Problem Formulation

Consider the following class of single-input-single-output (SISO) nonlinear time-
varying systems in the feedback form

&1 = T3 + 041 () a1 (y) + di(t)Par (y) + Yo1(y)

i'p,1 = Tp + 9ap71(t)%p71(y) + dpfl (t)(bapfl (y) + wOpfl (y)
Tpt+1 + eap(t)¢ap(y) + dp(t)dth (y) + ¢Op(y) +bm (t)u (3-1)

=-
S
I

T = Oan(t)Van(y) + dn(t)an(y) + Yon(y) + bo(t)u

y=clx

where x = [21,--,2,]7 € R",u € R and y € R are system states, input and
output, respectively, b;(t),j = 0,...,m are bounded uncertain time-varying
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piecewise continuous high-frequency gains, 67,(t) € RPi are uncertain time-
varying parameters, d;(t) denote unknown time-varying bounded disturbances,
Ye; € RPi g € R and ¢4 € R are known smooth nonlinear functions, for
i=1,...,n. Similar class of systems was analyzed in [84].

For the considered system in (3.1), the following assumptions are imposed.

Assumption 1. The uncertain parameter vector € is inside a compact set 2y,
where 0 = [b,(t),...,b0(t),041(t), ..., 04, (t)]T. In addition, there exists an un-
known bounded positive constant ¢ so that || 6 I< g. Also ¢ is inside a compact
intervals 2, = [I~, "] and b,,(t) # 0, Vt.

Assumption 2. The relative degree p is fixed and known.

Assumption 3. The reference signal y, and its (p — 1)th order derivatives are
assumed to be known and bounded.
Assumption 4. The system is minimum phase.

Definition: System is said to be minimum phase if its zero dynamics, subject to
appropriate initial conditions and a suitable control producing output identically
zero, is stable.

The control objective is to design an adaptive controller for system (3.1) satisfy-
ing Assumptions 1-4 such that the closed-loop system is stable and the system
output can track a given reference signal y.,.(¢) as close as possible.

3.2.2 Preliminary Result

In order to cope with the unknown sign of high-frequency gain, the Nuss-
baum gain technique is employed in this chapter. A function N(x) is called
a Nussbaum-type function if it has the following properties

1 S
limms— o0 SUP . / N(x)dx = (3.2)
0

zz'ms%omfi / CN()dx = —o0 (3.3)
0

In this chapter, the even Nussbaum function exp(x?)cos(5x) is exploited. The
following Lemma will be employed in later analysis.

Lemma 3.1. Let V (t) and x(t) be a smooth function defined on [0,t ) with V (t) >
0, Vt € [0,tf), and N(x) = exp(x?)cos(5x) be an even smooth Nussbaum-type
function. If the following inequality holds:

t t
V() < fote !t / G PINCOxe! Tdr + et / el Tdr (3.4)
0 0

where constant f* > 0, g(7) is a time-varying parameter which takes values
in the unknown closed intervals Iy = [g~,g"| with 0 & I, and fy represents
a suitable constant, then V (t),x(t) and fot g(T)N(x)xdr must be bounded on
[Oatf)'
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Proof: The boundedness of V' can be established based on the Nussbaum gain
properties (3.2) and (3.3) via a contradiction argument. We first define

Vy(tinty) = / NGO + e ! dr (3.5)

i

where gma: = max{|g~|,|¢"|} and gmin = min{|g~|,|g"|}. For notation conve-
niene, ¥, (s 5) = Vo ((6):x(83)) = Vot ), 15 <

Using integral inequality (b — a) fiin < f f(z)dz < (b—a)fmaz with frm =
info<p<p f(z) and free = Supy<y<p f(x), and notmg the facts that |g(7)| <
Gmaz, 0 < e~/ (=7 <1 for 7 € [0, 1], we have

X
IV (0, )] < / lg(r)N () + 1ldx
X0
< (x — Xo0) sup lg(T)N(x) + 1|
TE[to,t],xE[x0,x]
S (X - XO)[gma:v sup ‘N(X)| + 1} (36)
X€[x0,x]

For N(x) = exp(x?)cos(mx/2), we know that it is positive for x € (4m—1,4m+1)
and negative for y € (4m + 1,4m + 3) with m an integer.
Then (3.4) is rewritten as

0 < V(t) < fo+ Vy(xo,x) (3.7)

We now show that x(¢) is bounded on [0, ¢f] by seeking a contradiction. Suppose
that x(¢) is unbounded and two cases should be considered: 1) x(¢) is has no
upper bound and 2) x(¢) has no lower bound.

Case 1): x(t) has no upper bound on [0,%¢]. In this case, there must exist a
monotone increasing variable x; = x(t;) with xo = |x(to)| > 0, lim;—oct; = ty,
and lim; o Xs = 00.

1. g(t) > 0.
From (3.4), we know for [xo, x1] = [xo0,4m + 1]

V,(x0, x1)| = |/ l]xe—f*(tl—r)dﬂ
XO)[gmam sup ‘N(X” + 1}
X€[x0,x1]
- lmlgmame(4m+1)2 + lml (38)

where 1,1 = 4m + 1 — xo. Note that N(x) < 0, Vx € [x1,x2] = [4m + 1,
4m + 3], we have

Am—~42+cm1
V,(x1, x2) < / WONG) + ke EDdr (3.9)
4

m—+2—cm1
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where ¢,,1 € (0, 1), here we select ¢,,,1 = % Using the integral inequality and
noting that g(t) > gmin > 0, e~ (ta=7) > o= (t2=t1) 5 () for 7 € [t1,t2], we
have

VQ(XD XQ) S 2Cm1 [gmzn inf N(X) + 1]e_f*(t2_tl)
X€E[x1,x2]

— _goe(4m+2—cml)2 _|_ 91 (310)

where go=2¢m1gmine ! 2" cos(me,1/2) > 0, and gy =2¢ie =t >
0. Thus from (3.8) and (3.10), we have

Vy(x0s x2) = Vg(x0, x1) + Vg (X1, x2)
< olam+1)? { _ goe(2(4m+1)(1—cm1)+(17cm1)2)

4m+1—xo +gl]

+9maz(dm +1 — x0) + p(Am41)?

(3.11)

Note that e™ grows faster than m when m — oo. From (3.11), we know that
Vg (x0, x2) = Vg(x0,4m + 3) — —o0 as m — oo.

. g(t) <0.
Similar to the case g(t) > 0, for interval [xo, x3] = [x0,4m — 1], we have

t3

Voxosxa)l =1 [ [9(T)N(x) = 1xe™ s Ddr|
to

< (x3 = X0)[gmaz  sup  [N(x)| + 1]

XE[xo0,xs]
= lm29maze(4m_1)2 + lm? (312)

where l,2 = 4m — 1 — xo. Note that N(x) > 0, Vx € [x3,x1] = [4m — 1,
4m + 1], we have

Am+cm1

Ve £ [ lgoNG - ke O Tar (33)
Am—cm1

Using the integral inequality and noting that g(t) < —gmin < 0, e~ (1=7) >

e~ /" (=ts) > 0 for T € [t3, 1], we have

‘/Q(Xi?n Xl) S Qle[_gmin lnf N(X) + l]e_f*(tnﬂ_tms)
X€[x3,x1]

+93 (3.14)

— _gz€(4mfcnzl)2

where go =2¢m1gmine ! 178 cos(mem1/2) > 0, and gz =2¢,1e 7 (17t) >
0. Thus from (3.12) and (3.14), we have

Va(x0, x1) = Vy(xo0, x3) + Vy(x3, x1)
< m=D* [ g, o[2am=1)(1=cp)+ (1)

lm2 + 93]

+lm2gmaz + €(4m—1)2 (315)
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From (3.15), we know that V,(xo, x1) = Vy(xo0,4m + 1) — —o0 as m — oo.

From above analysis, we have V(xo0, x) — —00 as m — oo. On the other
hand, V(t) > 0 for all ¢. In a conclusion, we can find a subsequence that
leads to a contradiction in both g(¢) > 0 and g(¢) < 0. Therefore, x(¢) has
upper bound.

Case 2): x has no lower bound on [0, ¢f]. Define x = —w. Accordingly, w has no
upper bound. Further noting that N(.) is an even function, (3.4) becomes

V() <M — / t[gN(w) — 1) T="dr
0
=M — Vy(w(0),w(t)), Vtel0,ty) (3.16)

Thus, there must exist a monotone increasing variable {w; = w(t;)} with wy =
[w(to)| > 0, lim;—oct; = ty, and lim;_cw; = oo. Following the procedure as
in Case 1), we can also construct a subsequence that leads to a contradiction.
Accordingly, we can claim that w has upper bound on [0, ). Since x = —w, we
know that x has lower bound on [0,%¢).

The above argument is true for all ¢y > 0. Therefore, x must be bounded.

And also V() and fg [g(T)N(x) + 1]xdr are bounded on [0,t¢).

3.3 State Estimation Filters

In order to design the desired adaptive control law with output via backstepping
procedures, we now transform system (3.1) into the following form

i = Az + F(y,u)T0 + &, (y)d(t)" + vo(y) (3.17)
where
[010...0]
001...0
A= (3.18)
000...1
1000...0
T O(p—1)x (m+1)
F(y,u)” = u, Yo (y) (3.19)
L Im+1
Lo...o0 a1 (y)
Vly)=1| o0 > | = : (3.20)
| 0 0... r Uun(y)
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$a10... 0 43?;1(2{)
Pa(y) 0 == (3.21)
0 0...¢an oT (y)
0 = [by(t), ..., bo(t), 001 (t), ..., 0un ()] (3.22)
d(t) = [di(t),...,dn(t)] (3.23)
Yo(y) = [Wor(y),- - Yon(y)]" (3.24)
For state estimation, we employ the filters
€ = Ao& + ky + vo(y) (3.25)
0T = 4007 + F(y,u)” (3.26)
where
k2 [k ko, k)T (3.27)
Ay = A— kei (3.28)

The vector k in (3.27) is chosen such that the matrix Ay is strictly stable. Next
we lower the dynamic order of the {2 filter by exploiting the structure of F(y, u)
in (3.19). We denote the first m + 1 columns of 27 by v,,,...,v1,v0 and the
remaining n columns by = as follows

QT = [, ..., v1,v0, 5], (3.29)
and show that the equations for the first n + 1 columns of 27 are governed by
0j = Agvj +en_ju, j=0,...,m (3.30)

Due to the special structure of Ay, we have
Alen=enj, 7=0,...,n—1 (3.31)

The vectors v; can be obtained from only one input filter

A= Ao+ enu (3.32)
Using the algebraic expression, we have
vj = A)A (3.33)
We also have
5= AoZ + W, (y) (3.34)
We now summarize the reduced-order filters
€ = Aok + ky + Yoly) (3.35)
= A0 + Y, (y) (3.36)
A= AoA+epu (3.37)
vj = A\ (3.38)
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With the above filters, a state estimate is given by
T=£6+070 (3.39)
and the estimation errors € is defined as
e=x—1 (3.40)
We have a static relationship between the state  and the unknown parameter 0
=4+ 070 +€ (3.41)
Then we have
To =€+ 0250 + €

= 52 + [Um,Qu Um—1,25+-+,00,2, 52]9 + €2

= bmvmg + 52 =+ [0, Um—1,25 - - - 5 V0,2, 52}9 + €9 (342)
In above equations, €2, v; 2 and &> denote the second entries of €, v; and £ respec-
tively, € is the estimation error defined in (3.40).

Because the backstepping design starts with its output y, which is the only
available system state allowed to appear in the control law, (3.1) is expressed as

Y = 22+ 0a1(t)Ya1(y) + d1(t)da1 (y) + o1 (y)

= bV + B+ @70+ ea + d(t)Par (v) (3.43)
where
B =& +oi(y) (3.44)
W = [Um,2, Vm—1,2,- -, 0,2, T2 + Yar]" (3.45)
@ =[0,0m-12,---,v02, To + Fu]" (3.46)

Due to the minimum phase in Assumption 4, system (3.1) is restricted to the
first p equations. From our designed filters (3.35)-(3.37), the design system is

U= bmUma+ 0+ 070+ ex + d(t)Pa1 (y) (3.47)
’[)m,i = Um,i+1 — kivm,lu 1= 27 3,... P — 1 (348)
Um,p = Um,p+1 — KpUm,1 + U (3.49)

From the equations (3.17), (3.25), (3.26), (3.39) and (3.40), the estimation error
in (3.40) satisfies _
¢ = Age + Dy (y)d(t)T — 276 (3.50)

Remark 1. As the disturbances and derivatives of time-varying parameters ap-
pear in (3.50), their effects should be considered in controller design. However for
the state-feedback control in [83], no filter is required for state estimation. Their
effects may not be necessarily considered in controller design and this makes
problem much simpler.
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We now divide the error € into two parts, i.e. € = €, + €, where €, satisfies
o = Ageq + Do(y)d(t)T (3.51)

with €,(0) = €(0), and €, = fot eAot=7)(—0T)dr. Tt can be shown that

t
n%nsA|w%”ﬂ

t
SqA|w%“*H+nﬂnw
t

L2016 ar

< q/ e kg || 2| dr (3.52)
0
where A\g and kg are chosen positive parameters so that
kge Mot >|| edot ||, V>0 (3.53)
Thus ¢, satisfies that
les| < R(t)q (3.54)

where h(t) is generated by

1
h = —Xoh + k(]| Q||2+4). (3.55)

Suppose P € R™ " is a positive definite matrix, satisfying PAy + AL P < =31
and let

V. = ' Pe, (3.56)
From equation (3.51), the derivative of V; is given as
Ve = ¢l Peq + €] Péq
=€l (PAg + AL P)ey + 2L P, (y)d(t)"
< =2 ea |I? + || PPa(y)d(®)" |? (3.57)

The problem of this chapter is to design an adaptive controller to make system
(3.1) BIBO stable.

3.4 Control Design

3.4.1 Design Procedure

In this section, we present the adaptive control design using the backstepping
technique with tuning functions in p steps. In order to avoid using the sign of
the high frequency gain, we take the change of coordinates

21 =Y —Yr (3.58)
Zi = Um,i — Q4—1, ) :273,...7p7 (359)
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where «;_1 is the virtual control at each step and will be determined in later
discussions. Before presenting the detail, a useful function is introduced. Firstly
we define s(z) as

x? |z| > 6
s(z) = (3.60)
(62 —2?)P + 2% |z| <6

where ¢ is a positive design parameter. Note that s(z) is (p— 1)th order differen-
tiable and bounded below for |z| < §. Based on s(z), a function H(z1) is defined
as follows

Da(y)
_ Da(y) _ 22 |21 = 8
H(Zl) = S(Zl) = @aay) ‘Z | <5 (361)
(6% =20 + 2 1

Clearly H is well defined and for |z1| < 6, H is bounded as s(z1) is bounded
below.

Remark 2. In [35], a similar function to (3.61) was used to design controllers for
disturbance decoupling. However, the function is undefined at the time instants
when y = y,.. Thus, the controller presented is undefined at these time instants.

With (3.61) and using Young’s inequality ab < éa2 + éb2, (3.57) gives
. 1 1
Vo< =2 e |? +y [ PPaly) * +, [1d() *
1 1
=2 e |? +284 | PH|* +, [1d() * (3.62)

We now illustrate the backstepping design procedures using Nussbaum gain with
details given for the first two steps.

Step. 1
It follows from (3.47) and (3.58) that
21 = bmUma + B+ 070 + ea + d(t)Pur (y) — Ur (3.63)
Without using the sign of b,,, the following virtual control law «a; is designed
ar = N(x)are /! (3.64)
N(x) = exp(x?) cos ;Tx (3.65)
where f is a positive real design parameter, x is generated by
X = 2100 (3.66)

and a7 is chosen to be

a1 =(c1+l+ €l 4+ 8+070 — g + 213G

1 1
+ 471l Par(y) I7+> 802153(21) | PH |* (3.67)
i=1 "
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where ¢; and [; are two positive real design parameters, 6 and G denotes the
estimates of 6 and ¢. Notice that

bimUm,2 = b (22 + 1) = by 2o + byary 4 by 2o (3.68)

where by, = by — by, b is the first element of 6, i.e. by, = eZ'0. Then from (3.63)
and (3.67) we have

21— Qq = —(Cl + 1 + I;fn)zl + (@T + ZQ@’{)@ +€q2 + €p2 — ZthCj + (;mZQ
1 2 . 1 3 4
tomar +d()Par(y) — 21 | Lar(y) | —; 81,18 | PH |

(3.69)

where § = 6 — é7 and €, 2 and €, 5 represent the second entries of ¢, and €,. To
proceed, we define the Lyapunov function

1 1
+ eTr Y9+ @+ W (3.70)

Vi =
e 21 2y

where I is a positive definite matrix and  is a positive constant. Then the
derivative of V; along with (3.62), (3.64) and (3.69) is given by

. ~ A 1._. 1 .
Vi=z1(21—a) +za0 +07T7710—0) + 7qq+ Al Ve
1

< —(e1 + Efn)zf + by 2129 + éTF_l(Tl — é) — 22+ €a,221 — | €a |I?

1
20y
1

212 || Qsal(y) ”2 +bmalzl + Q121

1
+€p221 — 5 qq — K423 + d(t)Par (y) 21 — 4

1 a s
+8l184 | PHI* =) s, 2153 | PH ||* + . || dt) |* +6Tr—-té (3.711)
=1

where
T = FZ1((IJ + 2261) (372)

Here we know that

q

€poz1 — h2q23 < hglz| — h2G2d < q(h?23 +1/4) — h?@2% = h?Gz} + 1

Then we can get

Vi < (b N()e Tt + 1) — 122 + 07TV (r, — 0)

1., .1 , 1,
+ ) — QP+ 224+ M :
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where
1 = yh?2? (3.74)
1 1
M, = | d(t) ||? d) ||* = N PH I
1=1d(®) | +8l1 | d(®) || g%s [ |
N | _
+9TF*19+4q+N (3.75)
N={C"1 3.76
S h@-arsiear jal<s O
i1 Ot

From (3.61) we know that N is bounded.

Step.2
Now, we evaluate the dynamics of the second state zp. Differentiating (3.59) for
i = 2 and using (3.48), we have

2’2 = Um73 — k'QUmJ — dl (377)

Note that «; is a function of y, 0, q,&, =, )\, x and ¥, and following backstepping
design by substituting (3.59) with ¢ = 3 into (3.77), we get

. 0 ~
Zg =g — 2 — 80;1 (62 +wTh + d(t)@al(y)) + 23

80&1 TA 80&1 PN 80&1 .

— w - 00— 3.78
dy a0 0 (3.78)
where
Bal Bal . il 30[1
B2 = koUm,1 + 9y Bt o+ ; o, (—kjA1 + Aj1)
ooy . Oag .

where IT = [T, Vec(Z)T]T. Define the Lyapunov function and choose the virtual
control for this step as

1, 1
Ve=Vit g, T (3.80)
1 8041 TA 8041 2 2 2 A (90[1 2
= - - - —2oh
o= (2t oty Wbz s Pl m ==l
0ot (19 o ooy o 2y O 2
— —1 - b, 3.81
Y I R A e el R IO CED
0
=7 —1I 80;1 w2zo (3.82)

Bal
Lo =11 +yh? I oy ||2 z% (3.83)
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Using (3.73), (3.80) and (3.81), we have that

) ) 1 .
Vo < Vi + 2929 + Ve

41y
2 2
- 2 —ft . _ 2
;czzi + (b N(x)e 7" 4+ 1)x + 2223 ; n | €q ||7 +Mo
. B A ooy 30[1 aal
+0TT (11— 0) — 2 6y wh0+ 23 | 1716112 =22 | 120 7 12
1. ~ 8041 2 32 Bal 2 9
+ §(u — ) + Rh%G 2z A -z A L
7(1 ) [ yll 2||6 [ zllaqll
2 .
< - Zciz2 + (b N(x)e It + 1)X + 2223 + 07T (5 — 6)
i=1
1 dag\2,.2 1
~ o 2 1 P A 2
+VQ(L2 Q) +22( aq ) (q L2) ; 41, || €a ||
(90[1 N
+25 0 PGNP = 2 |?) + M (3.84)
00
where
2 P

1 1
My=3_ o Id@ I +2 1 d@) 1 =3 o s* | PH |
=3

- .01 1 _
+6Tr=1o + o T pdt N (3.85)

Remark 3. Note that My containb st || PH ||* and this term may not be bounded.
As seen from our analysis, g ! s*|| PH ||* disappears in My due to the use of V.
at step 2. If we use V; at each step, this term will disappear in M, of the last
step.

Step.i (1 =3,...,p)
We define the positive Lyapunov function V; as

1 1
Vi=Vi1+ 221 + 4l1V (3.86)
and choose the virtual control law «; as
o1 2 da; T Oa—q 2
i =—czi = P — Zi— - "~ Dq
o= —em— L) S s T TE = T T R
80&1 1 2 (i_l 2 6ak_1 2) T 60(2'_1
—2Z; T z A i+ 1) I w
| 120 7 112 + ’;2 il o0 = )( 1) oy
i—1

dov oa;
LA D Ipvn o [CERR L Il
k=2
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daica o 2 2, Qo1 g
—Z; —zih
G = mnta ) |
Ooi_
Ti:Tifl—F nglwzi

1
L—Lz1+7h2ll Zy 17 27

where
A Oai—1 Oa_q Oai_1 .
i = kv, 17
& Um,1 + Ay B+ oIT + oy,
e 8& da
i— 1 i—1 .
+ E k‘j)\l + /\j+1) + Oy

Also note that

1> =7"n—mlim + 1T

Q1

dy

8az
7= (ti+ )V || !

§
I

Then the actual adaptive controller is obtained and given by

u(t) = ap = Vm pr1
0= Proj(r,)
q = Proj(u,)

(i + Ti—l)T(Ti — Ti—l) + Ti_lTi—l

0
—(Ti+Ti_1)TF o.)zz—|—7' 1Tio1

12 27+,

(3.87)

(3.88)

(3.89)

(3.90)

(3.91)

(3.92)

(3.93)
(3.94)

where Proj(.) is a smooth projection operation to ensure the estimates belong
to compact sets for all time. Such an operation can be found in Appendix C.

Remark 4. Note that the design of tuning functions does not follow the stan-
dard tuning function design in [1] as the projection operations are used in the

parameter estimators.

3.4.2 Stability Analysis

We construct the final Lyapunov function as

1 1
Vi=V,_ 1+221+4l1V

(3.95)
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By using the properties —éTF*IProj(T) < =077 17 and Proj(t)T Proj(r) <
777 the final Lyapuonv function V,, satisfies

P P
) B . 1
V, < — ;ckzg + (b N(x)e It + 1) + M, — Z; 1, | €a |I?

(301 2 1 ) Proste, T Projtz)— 17 1)
k=2

+§TF71(T[, — Proj(t,)) + id(Lp — Proj(t,))

+(Z z;%(aoggl )2> ((P?"Oj(Lp))2 - Lz)

P o
ot . 1
< —chzi—ﬁ-me(X)e ftX"_X"_MP_ZzUi || € |I? (3.96)
i=1

k=1
where
M, = Zp: . | d@) ||* +p || d(t) |2 +6T1 0+ P~ LyPosn (3.97)
T L g 2 " 4f '

Integrating both sides of (3.96) over the interval [0, ¢] gives

t t P t t
/ VpedeT < - chz,iedeT —|—/ b N (x)xdT +/ xel!Tdr
0 0 0

0 k=1
t t P 1 )
+/O MpedeT—/o ;% | eo 12 ef7dr (3.98)

Note that V. <|| P |||| €a ||*. Then

P
1 2 nT 1 ~2
VP:¥2 kTt 9 I~ 9+ +Z4l
L1 o lop s 1 ,
S U B +Z4zi 1Pl e | (3.99)
k=1 i=1

This yields

t t
0<V,(t) < Vp(0)+e—ff/ me(X)xdTJr/ yve It=")qr
0 0

t t
+/ J;(GTF*IG) +@)e fdr 4 / M,e=ft="qr
0 0

(3.100)
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where f = min{ 2 IP|la > 2€15 22, -, 2€p, } > 0. Due to the utilization of projection

operations for 6 and q, the boundedness of 6 and § ¢ can be guaranteed Together
the boundedness d(t), ¢ and @ ,the boundedness of M, and fo 5 0716 +

q*)e —FE=Tdr + ft Me —/=7)dr can be guaranteed. Thus by comparing with
(3.4), fo is selected as the upper bound of V,(0 +ft ! QTF 19—&-(}2)67f(t*7)d7+

fo M,e=~f¢=7dr g(t) = by, (t). Using Lemma 3.1, we can conclude that V,,(t)
and x(t), hence z;, (i = 1,...,p), 0, ¢ and ¢, are bounded. Since z; and y, are
bounded, y is also bounded. Because of the boundedness of y, £ and = in filters
(3.35) and (3.36) are bounded as Ay is Hurwitz. Since the system is minimum
phase in Assumption 4 and the boundedness of y, we have A1,..., \,11 are
bounded. Then the coordinate change (3.59) gives

Umz_zl+a2 1(y fﬂ—‘ae qy(l 2 Al,-~-’Am+i—1)
i=2.3,....p (3.101)

Let ¢ = 2, the boundedness of A1, ..., Amt1, 22,9, =, &, é, q, Yy and 1, proves that
Um 2 18 bounded. Then from (3.38) it follows that A, 42 is bounded. Recursively
using the same procedure, we establish that A and v; are bounded. From (3.54)
and (3.55), the boundedness of €, is established. Finally, with the boundedness
of Z,&, A and €, we conclude that = is bounded.

We have thus show that the signals of the closed-loop adaptive system are
bounded. To conclude this section, the results established are presented in the
following theorem.

Theorem 3.1 Consider the uncertain time-varying nonlinear system (3.1) sat-
isfying Assumptions 1-4. With the application of the controller (3.92) and the
parameter updating laws (3.93) and (3.94), the resulting closed loop system is
BIBO stable.

3.5 An Illustrative Example

For illustration of the proposed scheme, an example is considered. The results of
simulation will verify that our adaptive controller makes the system stable. We
consider the following second-order system

1 = T9 + Hal(t)xf + dl(t)
To = b(t)u + 9a2(t)1’1 + dg(t)
Yy=x1 (3.102)

where 0,1 (t) = 2175 0,0(t) = 2 + cos(t),b(t) = 3 + sin(t), di(t) = 0.6sin(t)
and da(t) = 0.5cos?(t), actually these timevarying parameters are not needed
to be known in controller design. The objective is to control the system output
y(t).to follow a desired trajectory y, = sin(2t) 4 sin(¢). With the application of
the filters (3.25) and (3.26), the controller (3.92) and the parameter updating
laws (3.93) and (3.94), the resulting closed-loop system is stable.
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Since p = 2 = n, we have v, = v,, = A. The filters are designed as

A k
S I S y (3.103)
€2 | | k2 0] | & ko
gl [-m1][z 2
= S (3.104)
52_ _—k‘g O_ _52 y

Since b(t) is unknown, we define 0(t) = [b(t),041(t),0q1(t)] and the error e
satisfies

¢ = Age + B(y)D(1) (3.105)

1
H(y,yr) = (3.106)
0
(1, &
+ k2 -1

P= |k "k - X (3.107)

I i S

Following the steps presented in the controller design, we have

L1
a1 = 0] 0 =g+ 21 | Pa(y) |* N

L1 3 4
PH(y,y, 3.108
with wi = @7, e121 + exp(x*)21 — 4 + O]F
Oa \ 2 0 .
u = —cozo + (o + 2N(X)z1e*ft — lg( ;;) Zo + 5;1 wTo
P
Z2 80[1 2 1 4 4
— P, - PH 1
IO S E (3.109)
and the adaptive laws are given as
él = Proj( — N(X)Flwlzle_ft) (3.110)
0 = Proj() (3.111)
foe}

T =T 8;0.)22 (3.112)

In the simulation, the design parameters were set as ¢c; = co = 2,11 =1y = 1,
ki = 5,ko =4, I' = I3 and v = 1. Figure 3.1 and Figure 3.2 show the sys-
tem output y(t) with reference signal y,(¢) and the control input u(t). Clearly,
simulation results verify the effectiveness of proposed scheme.
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N
o

n
T

o

0.5

Output y(t) (-) and reference yr (--)

0 5 10 15 20
t(sec)

Fig. 3.1. Output y and reference y,

Input signal u(t)

15 I |
0 5 10 15 20

t(sec)

Fig. 3.2. System input «

3.6 Summary

In this chapter, a scheme is proposed to design an adaptive output-feedback
controller for uncertain time-varying nonlinear systems with unknown sign of
high-frequency gains in the presence of disturbances. No growth conditions on
system nonlinearities are imposed. In the design, certain well defined functions
are used to cancel the effects of disturbances. Furthermore, the overparamteriza-
tion problem is also solved by using the concept of tuning functions. It is shown
that the controller obtained by the proposed design scheme can make the whole
adaptive control system stable.



4 Multivariable Adaptive Control

In this chapter, adaptive output feedback control of a class of multiple-input
multiple-output systems is considered in the presence of unknown disturbances.
Except the signs of the term multiplying the control are assumed, no other knowl-
edge on the unknown parameters is required. The control design is achieved by
using backstepping, tuning functions, SDU (Symmetric Diagonal Unity) factor-
ization and estimation of unknown parameters. It is shown that the proposed
controller can guarantee global uniform ultimate boundedness.

4.1 Introduction

In practice, most practical systems considered are multi-input multi-output
(MIMO) systems. For such systems, the control problem is very complicated due
to the coupling among various inputs and outputs. It becomes even more diffi-
cult to deal with when there exist uncertain parameters in the input or output
coupling matrix. Due to these difficulties, it is noticed that, in comparison with
the vast amount of results on controller design for SISO systems in control area,
there are relatively fewer results available for a general class of MIMO systems.
Adaptive backstepping control for a class of linear MIMO systems was studied in
[85, 86, 87]. In [85] there exists a restrictive assumption about the high frequency
gain B,, that a matrix S,, must be known such that B,,S,, = (B;»Sm)? > 0. In
[86] a similar restriction is relaxed using the factorization of high frequency gain.
Recently a model-reference adaptive control was presented in [87] for MIMO lin-
ear systems without external disturbance using factorization of high frequency
gain. In [88] a robust adaptive controller was designed for MIMO systems with-
out disturbances by using switch functions. In [89] an output feedback control
based on high-order sliding manifold approach was proposed for MIMO plants
in the presence of disturbances. The convergence of tracking error is not to zero,
but to a small residual set.

In this chapter, a new scheme is developed for a class of MIMO systems in
the presence of unknown disturbances. With our scheme, a completely control
solution to disturbance rejection is solved. In our design, the signs of the high

J. Zhou & C. Wen: Adapt. Backstepping Ctrl. of Uncertain Systems, LNCIS 372, pp. 51-64, 2008.
springerlink.com (© Springer-Verlag Berlin Heidelberg 2008



52 Multivariable Adaptive Control

frequency gains are known. To handle the disturbances and unknown param-
eters, we introduce new filters for states estimation and employ the internal
model. As the parameters of the exosystem that generates external disturbances
are unknown, an adaptive version of the internal model is proposed. Thus our
estimator identifies the unknown parameters in both the system and the exosys-
tem. It is shown that all closed-loop signals are bounded and the tracking error
converges to zero.

4.2 Problem Formulation

The objective is to design an adaptive backstepping control scheme to generate
the control u(t) for multivariable plant described by

y(t) = G(p)(u(t) +d(t)) (4.1)

where p = jt, u,y € R",r > 1,and G(p) is an r x 1 strictly proper rational trans-
fer matrix with unknown parameters, d is an unknown bounded disturbance. The
similar problem was considered in [90].

A general MIMO plant G(p) in (4.1) can be expressed as

G(p) = D™'N(p) = Cy(pI — Ay)~ "B, (4.2)
D(p) = p°L + Ay 1" + ...+ Aip+ A
N(p) = Bpp™ + ...+ Bip + By

—A, 1I.0...0
0 B,
Ay 2 0L ... 0 _ .
0 B
A 00...1,
B, Bo
i —Ayg 0 0 ... O_
Cy=1[1,0...00] (4.4)

where v is the observability index of G(p), rv = n, I,. is the r x r identity matrix,
and A; € R"™*",i=0,...,v—1,and B € R"*",j =0,...,m,m < v—1 are
matrices.

Using (4.2), (4.1) can be expressed as the following feedback form

0
T =Ax + Apy + u+d(t) (4.5)

y=Cyz

where z € R™ is the system state, A € R™*" is the matrix A, with the first
r columns equal to zero, A, € R"*" are the first 7 columns of A, and Bp
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€ RmTUr gty = [0 By)Td(t) = [df,...,d"]" € R" and d; € R",(i =
1,...,0).

Suppose that the unknown disturbance is generated from the following
exosystem

d(t) = Sd(t) (4.6)

where S is an unknown n x n matrix having distinct eigenvalues with zero real
parts. The disturbance rejection problem in this chapter is based on the internal
model principle in Appendix D.

For system (4.5) there exists an invariant manifold as stated below:

Lemma 4.1. For the system (4.5) with an exosystem (4.6), there exists w(d) =
IId € R™ and o(d) = Ad € R" such that

0
s =All+1+ A (4.7)
By
where w1 (d) is the first r elements of w(d) and satisfies m1(d) =0 € R".

Proof. The existence of IT and A in (4.7) follows from the fact that A is a shift
matrix. Details are given in Appendix D and also in [91, 92, 93].

With the invariant manifold 7 (d), we define a state transformation as
(=x—n(d) (4.8)
It can be shown from (4.5), (4.6) and (4.7) that

(=AC+ Ay + 0 (u — o(d)) (4.9)

y:CQC

Then disturbance rejection problem of (4.5) becomes the stabilization problem
of (4.9).

The control objective is that the output y(¢) can track a given bounded ref-
erence output y4(t) asymptotically and all closed-loop signals are bounded. Re-
garding the system and the reference signal, the following assumptions are made:

Assumption 1. The system is minimum phase.

Assumption 2. The leading principle minors of B,,, are nonzero and the signs
are known.

Assumption 3. The reference output y4(t) and its pth order derivatives are
assumed to be known, continuous and bounded.

Remark 4.1. Assumption 1 is fundamental in output feedback adaptive control.
With Assumption 2, we require an apriori information to achieve simplicity of
the resulting multivariable adaptive control scheme and a clear understanding
of its properties.
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4.3 Preliminary Results

We first perform a factorization of the high frequency gain B,, as stated in the
following Lemma.

Lemma 4.2. Every r x r real matrix B, with nonzero leading principal minors
Ay, Ao, .o Ay, can be factored as

Bum = S1D1U, (4.10)

where Sy 1s symmetric positive definite, D1 is diagonal, and Uy is unity upper
triangular.

Proof: Since the leading principal minors of B,, are nonzero, there exists a
unique factorization

By, = SDU (4.11)

where S and U are unity lower triangular and

. AQ A'r
D = diag{4, A Ar—l} (4.12)

Factoring D as
D=D,D; (4.13)

where D, is a diagonal matrix with positive entries, we rewrite (4.11) as B,, =
SD,STS=TD,U, so that (4.10) is satisfied by

S, =SD,ST (4.14)
Uy =D;'s TDU (4.15)

Remark 4.2. The factorization B,, = S1D,U; is not unique because the positive
diagonal matrix D is arbitrary and so D; is any diagonal matrix.

To construct a multivariable state observer using u(t) and y(t) for system (4.5),
we choose the following matrix

K =[kiI.,... k)" € R™*" (4.16)
where k; > 0,7 =1,...,v, such that the matrix
Ag=A—-KC(C, (4.17)

is stable. This is sufficient if ¥ +k;s* ' +...4+k,_15+k, is a Hurwitz polynomial.
Define

FE,=¢;®1, (418)
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where ® is the Kronecker product, and e; is the ¢th coordinate vector in R”. We
also denote vectors &,(t),&(t), v;(t), as the outputs of the filters

& = Aok + Ky (4.19)
&=A&i+FE,yy i=0,1,...,0—1 (4.20)
v = AQU]‘—FEU_]‘U 7=0,1,....m (4.21)
where &, = [¢1,,...,&L,]7. Since Ay is Hurwitz and the spectra of A and S

are disjoint, there exists ¢(d) = Qd with @ € R™*™ such that

0s=a0-1 "4 (4.22)

P

With these filters, we construct a parameterized state observer for the system
(4.9) as

|
—

v

C(t) = & () +a(d) = Y A&it) = Y Bjuj(t) (4.23)
j=0

%

I
<

where /L = diag[Ai, ey Az] S Ran’ BZ = diag[Bi, ey Bz] e RM*m,
Lemma 4.3. The state observation error e¢(t) = ¢ — f satisfies

é(t) = Age (4.24)
lim e(t) =0 (4.25)

s
exponentially.
Proof. Based on the special structures of A; and Ag, we have
A Ay = AgA;, (i=0,1,...,0—1) (4.26)
BjAo = AoBj, (j=0,1,...,m) (4.27)
From (4.6),(4.9),(4.19-4.27) and from

v—1
Apy(t) = =Y AiByiy(t) (4.28)
1=0
" u(t) = — f: BjE,_ju(t) (4.29)
BP 7=0
we obtain
é(t) = € = C = Age (4.30)

where Ay is a stable matrix. So we get lim; . €(¢) = 0 exponentially.
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Based on the parameterized canonical observer from (4.23), we now design a
multivariable adaptive backstepping controller for the plant (4.9).
Let the state variable ((¢) be partitioned as

(=1 Q1 GeR (4.31)
Then it follows from (4.4) and (4.9) that

y==a (4.32)
y=C— Ay1y (4.33)

Let €(t),&(t) and v;(t) be partitioned as

€= [ef,...,ef]T, € € R"
£i = [5;‘1:17 v 75;‘1:1;]T7 gi,k: eER"
vj =W, vl )T, vk EeR (4.34)
We also define
Op = [-Ap_1,—Ap_a,...,—A1,—Ag],
@b = [Bm, Bm—l, ey Bl, BO],
5(2) = [5;1;—1,27 e 75(,{2]717
U(2) = [’U’IZ;,Q’ s 7’0({2}71' (435)

From (4.23) and Lemma 4.3 we have
G =&v2+ Oud(2) + Ovv(2) + @2 + €2 (4.36)

where &,2,¢2 and €3 are the second entries of &,,q and e. Substituting (4.36)
into (4.33) yields

U= &u2+ Oul(2) + E1y] + Opv(a) + @2 + €2
= &2+ Bnvma +O0 + g2 + €2 (4.37)

Where El = [TTWO'I‘X(U*])T]T? @ - [@aa@bL ('D = [5(7;) + (Ely)T7[Ol,T’a U;Z;L—LQ’ st
Uaz]]T~

Remark 4.3. The difficulty now is that the term ¢(d) is not available, because the
disturbance d(t) and the matrix @) are unknown. For the adaptive backstepping
approach proposed in [1], the state (2 serves as the link between the output and
the filter used for the output backstepping. The contribution of o(d) to (s is
reflected by ¢2 in €. Following the treatment in [94] and [95], we reparameterize
(4.6) for generating g = Qad, with Q2 denoting the second r rows of Q. And
we will introduce a new internal model and filter to handle it.
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Lemma 4.4. Given any Hurwitz matriz F' € R"*" and any vector G € R" such
that the pair {F,G},i =1,...,r is controllable, the Sylvester equation

MS —FM=GL (4.38)
has a unique solution M, which is non singular.

The existence of a non-singular M is ensured by the facts that S and F have
exclusively different eigenvalues and that {S, L} is observable. Then we have

MSM~t =F +GyT (4.39)

where 7 = LM~1. S is similar to F + G%. Note that, since {F,G} is con-
trollable, and G has just one column, the row vector v is precisely the unique
solution to the problem of assigning to F' 4+ G the poles of S. The system (4.6)
is immersed into

= (F+Gy")n (4.40)
where n = Md and vT = LM 1.

From Lemma 4.4, for any known controllable pair {F;,G;},i = 1,...,r with
F; € RV*" being Hurwitz and G; € RY, there exists a ¥; € RV such that

= (Fi + Gy} s

Goi =W, i=1,2...,r (4.41)
where g2 ; denotes the ith variable of g2 = [g2.1, . . ., 2.7, the initial value »;(0)
dependent on exogenerous variables. We define n = [nf, ..., nT]T.

Based on the parametrization (4.41) of the initial model, we design an adaptive
internal model as

b1 Fi161 — Gi&uoq + F1Gun
b=1:]= :
6 Fyb, = Grbopr + FoGry,
a1 L6
T (1.42)
i | Lo

where UAJZ» is the estimate of v, &0 = [€p21, -+, Ev2r] T, and y = [y1,...,yr] T

To further exploit the stability of the internal model, we define the filters

/'\1 F1>\1 —|—G1wT

A F\ + Gt
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;\v,l Fidpq + Flez;lJ
).\’U = = :
Aor F o+ F,Gol
where w = [5(7;) + (Ely)T7 [_(Klvmyl)T7’U'rj;L—1,27 R U(j):zﬂT~

We define the auxiliary error

el Mot Gy G181, 1Vm 1
e=|:|=n—-06+ : - |t :
er W Gryr G By rVm 1
61 B
where © = [0,,0] = | : |, By =
o, B

M1 B

Ao BL

(4.43)

T
m,1

m,Tr

Remark 4.4. Note that the traditional filters in [1] cannot deal with the unknown
disturbance generated from an unknown exosystem. Thus the new adaptive in-
ternal model (4.42) and the new auxiliary filters (4.43) are introduced to achieve

disturbance rejection.
Lemma 4.5. The auziliary error e satisfies
e ==Fe+ Gey
where F' = diag{ F1, ..., F,.},G = diag{G1,...,G,}.
Proof. From (4.21), we have
Um,1 = —IK1Um,1 + Um 2

From (4.37-4.43), it can be shown that

Fie; Giezn

Frer Gr€2,7‘
With the auxiliary error e, we can express go as
im
g2 = :
OF

(4.44)

(4.45)

(4.46)
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Vley + T + TGy — Oyp.1vec(A1) — By 1(G1 @ vy 1 + vee(Ay 1))

vle, +pLs, +vIGry, — Oy rvec(Ar) — By (Gr @ Uy 1 + vee(Ay 1))

=le+ TGy + 976 — OyA — ByG @ vy — By, (4.47)
where Oy ; = Y1 ® 0;, By = vI @ By, A= [vec(M)T, ... vec(\)T]T, A, =
[vec(Ap1)T, .. vec( Ny )T]T, i = 1,...,r, with vec(.) denotes the vector ob-
tained by rolling the column vectors of the matrix, and ¢ = diag{y'T,... ¢TI},

Oy = diag{Oy1,..., Oy} and By = diag{By 1, ..., By }. Now all the terms
in the right side of (4.47) are products of unknown parameters and unknown
filtered signals or exponentially decaying signals.

4.4 Backstepping Design with SDU Factorization

In this section, we design an adaptive controller as in [90] for the plant (4.9),
under the given assumptions. With the filters designed in previous section, we
will be able to deal with both unknown parameter @ in the system and the
unknown parameter v in the exosystem, to design the adaptive control input.
From (4.37) and (4.47), we get

= &2+ Bntme + 00 + 2 + ¢ e + TGy + yT's
—OyA — ByG @ vym1 — By,
=&atvlete+00 (4.48)
where @ = [0, 4T, =0y, —By] and 2 = [T, (Gy+6)T, AT, (G @ v + Ay)T]T.

The design procedure is recursive and similar to that for the single-input
single-output case

21 =Y~ UYd (4.49)
Zi = Um,i — QG—1, 1= 2,...7p (450)

where y,4 is the reference output, «; is the virtual control and will be designed
based on the following procedures.

Step 1. From equations (4.48-4.50), and using Lemma 4.2, we get

2}1 = gv,Q + Bm'Um,Q + éo + wTe + €2 — Z)d
= &2+ S1D1U10pm 2 + O+ e+ €3 — 4
= S81D120 + S1Difar + (U — Do) + & + O + e + e — §a
(4.51)

where 2 = [T, (Gy + 8)T, AT, (G ® v + Ay)T])T and (U — I) is strictly
upper triangular matrix. In order to remove the zero entries from the above



60 Multivariable Adaptive Control

parametrization, we introduce new parameter vectors y and regressor matrix
x (k=1,...,7) as in [86] via the identity

1
Ul,r
0 Irfl
(U = Dvma = vm2, | | [Ui2]+ ...+ vmo2,
: 01,r—1
Urfl,r
0
S e (452
k=2
Ty rx (k—1)
where v, = VU2, €ER s x1 =0, xp = [Urg Uz
Or—pg1,6—1
Up-—15)t € RE"Y(k =2,...,7r) and v, 2, indicates the kth component of vector

Upm.2. Since S1D; is nonsingular, we can introduce P = (S1D1)~! and new matrix
parameters § = PO and ¥ = Py’ Using (4.52) and choosing positive constants
C and Iy, adding and subtracting (C; +11)2; in equation (4.51) and multiplying
both sides by Sfl we get

Stz = =S Crz — Sy Mz 4+ Dizo + Di(aq + P(Crzy + 12y + Euo — )

+ D1 > ykxk + D102+ DiWe + S e,
k=2

Remark 4.5. The reason for using two positive constants C; and Iy is to have
uniformity with subsequent steps of the backstepping procedure where [y is a
coefficient of a damping term countering es.

We define the signal
¢=Crzr+liz1+ &2 —ta (4.53)

and introduce P, X, 6 and ﬁi(i =1,...,p) as estimates of P, xx, 6 and the upper
bound of || ¥ ||2, respectively. We can choose the first virtual control law a; as

1 =—P¢—> (mxx) — 002 — D L1z (4.54)
k=2

Choose the Lyapunov function as

Vi :i r(Sy 22l + TT(G@T)-I- TT(PPT)

1 T T
e Pe+2L1+ Pe+ ZTerXk (4.55)
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where § =0 —0,P =P —P, {5 = Xk —X#> Li = Li—Lii=1,...,p, P.= PT €

R™ ™ is the solution of P, Ag+ AL P, = —diag(S;l, . Sfl)—I for stable matrix

Ag in (4.25), P. = PT € R™ ™" is the solution of P.F + FTP, = —2(p + 2)I.
Using the following update laws for é, P,y and Ly

0 =Dz, 07 (4.56)
P =Dz16" (4.57)
e =Dz, (k=23,...,r) (4.58)
Ly = Tr(D:DT 2, 27) (4.59)

It can be verified that

1 M; () — pele (4.60)

V< —ClTT(Sflzlzf) + Tr(Dlez?) —
1

where M (€) = Tr(Sy 'erel + 35516265 +.+ S teyel).
Furthermore, we set constant positive reals [; satisfying the following condi-

tions:
1RGP

L | (4.61)

Notice that D; is a known matrix. By Lemma 4.2, D; is any diagonal matrix.

Step i. (i = 2,...,p),p = v —m, we introduce the signal z, = vy, ; — ;1.
The corresponding time derivatives can be expressed as

Oaj—q

5 = Umiv1 + Bi — 9y (6N — ey —pTe) — 1, (4.62)
where
8041"1 8041"1 80471,1
dy dyr " Oyr
aai . . .
p— f— . ° . . 4.
ay N ) - ) .‘ (4.63)
ay oy oy
u = (Tr(® ai1ay  ppPeie N" (4.64)
00 5C)
(86””“)” I (4.65)

96 ' 90,

and (; represents all the known terms except v, ;1. We choose the Lyapunov
function as

1 1 1 = =T 1 -
Vo=V 4+ 2Tr(zngﬂ) + | el Pye + 2Tr(@]“716 ) + 2L§ (4.66)
2
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1 T 1 - 1=,
Vi=Vi1 + 2Tr(zizi )+ Z-E Pye + 2Li (4.67)

where © = 6 — 8 I' is a positive definite matrix, Py = P{ > 0 is the solution
of PyAg + Al Py = —I for the stable matric Ay.
The final adaptive control law is designed as

U= CQp — Um,p—1 — Zuk )A(k (468)
Or—k+1,k—1
LT
e =1, (4.69)
Oa;_1\1 Oy Ja1 ~
i =z — i i — Bi — Zi- o1
«a Ciz ( o ) oy zi — B — zie1 + ay
aaz 1 Taaz 1
- Okj—i} + i — L Zi 4.70
St i- 1% 0
: daj1\1700; 1 p
Li=T 2 471
(R Ry a
with
B (4.72)
1 11— (] 8y
6 i— 8 1—1,r
Zi = (T’I“(Ti @ QLl),...,TT(Ti_l @ QL ))T (473)
00 00
where Tr(aa-é;“ V2 2T rT aagg’i) is the ith element of oy j_1 € R".
I
Note that the term Y, _, (ux ot Xk) appears because the signal
Or—kt1,k—-1

Um,2, is used in the regressor matrix 7, to define the first stabilizing functions
ap and is passed to the following steps into signal 3;,(j = 2,...,p) which is
formed by the known terms of the derivatives of o, (I =1,...,5 —1).

Upon some algebraic manipulation, we can write Vp as

I . 1
Z r(cjz; g) liM(e)

Ooj_q daj_q €2
;T J . J ) T _ T < 4.74
r[( ay Z]+2lj)( oy Z; 2lj)]} ee<0 (4.74)
3
M(e) = Tr(erel + 4626%1 + .. F el (4.75)
where ¢; = C1S; 7, 111 = l—llel. Since V, < 0, we conclude that the complete

system z1,...,2,,0,P, Lk, Ly, © are bounded and so the plant output y(t) is
bounded. Then it can be shown that all closed-loop signals are bounded and the
tracking error z; = y — y4 converges to zero.
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Theorem 4.1. Consider the MIMO system (4.5) satisfying Assumptions 1-3.
With the application of controller (4.68) and the parameter update laws (4.56)-
(4.59), (4.69) and (4.71), all closed-loop signals are bounded and the tracking
error converges to zero.

4.5 Simulation Studies

In this section, we illustrate the above method on a simple MIMO system. Con-
sider the 2 x 2 plant described by

?(P';)ls) ? (P;;Q) . 0o 1] _
— p— p— —
o= | wa emildw-| o dn e

(p—2)%(p+1) (p+1)

where d(t) is external disturbance, o is an unknown parameter which ranges
between 1 and 4. The only information necessary for the design are the observ-
ability index v = 3, the order of N(s), m = 1, and the signs of the leading
principal minors of s. We choose the following design parameters k; = 6, ko =
12,k3 = 8,D1 = I,,Cy = Is,cq4 =13 =1y = 1,I" = I1p. The reference signal
is given by yq = (p+11)2 [2sin(t/2), 4cos(t)]”. The plant initial condition is such
that y(0) = [0.4,0.4]T. All other initial conditions are zero. The update laws and
the control law are given by (4.56-4.59), (4.69), (4.71) and (4.68). The simulation
results presented in the Figure 4.1 and Figure 4.2 show the systems output y
and the desired trajectory signal y4. Clearly, system output y can completely
track the trajectory y4. The result verifies our theoretical findings and show the
effectiveness of the control schemes.

5 10 15 20 25 30
t(sec)

Fig. 4.1. Output y1 and trajectory ya1
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25

5 10 15 20 25 30
t(sec)

Fig. 4.2. Output y2 and trajectory yqgo

4.6 Summary

In this chapter, a new scheme is proposed to design an adaptive output-feedback
controller for uncertain MIMO systems in the presence of disturbances. In order
to reject disturbances generated from unknown exosystems, new filters for state
estimation are constructed and an adaptive internal model is employed. It is
shown that the proposed controller can ensure all the signals in the closed-loop
system bounded and the tracking error to converge to zero.



5 Decentralized Stabilization of Interconnected
Systems

In this chapter, we propose adaptive backstepping scheme to design decentral-
ized output feedback adaptive controllers. For each subsystem, a general transfer
function with arbitrary relative degree is considered. The interactions between
subsystems are allowed to satisfy a nonlinear bound with certain structural con-
ditions. The effects due to interactions are taken into consideration in devising
local control laws. It is shown that perfect stabilization is ensured and the Lo
norm of the system outputs is also shown to be bounded by a function of design
parameters.

5.1 Introduction

In practice, decentralized control, designed independently for local subsystems
and using local available signals for feedback, is usually preferred for intercon-
nected systems. In particular, decentralized adaptive control is employed as such
systems usually face poor knowledge on the plant parameters and interactions
between subsystems. However, only limited number of results are available due
to the complexity of the problem, especially difficulties encountered in handling
the effects of interconnections, see for examples [20, 22, 24, 25, 31, 32, 33, 96, 97,
98, 99]. In [22], the first result on decentralized adaptive control was reported,
but only for subsystems with relative degrees less than or equal to two. In [20],
the requirement on subsystem relative degrees was relaxed and unmodelled dy-
namics were considered at the expense of requiring information exchanging be-
tween subsystems. In [96], a structure condition was required and subsystem
relative degrees still cannot exceed two. In [99, 100, 101], all conditions related
to subsystem degrees, structure conditions and information exchanging between
subsystems were relaxed. The relative degree condition was also relaxed by us-
ing the concept of high-order tuners in [102] and [103]. In [104], the subsystem
relative degree condition with the control scheme in [22] was also relaxed.
Research on decentralized adaptive control using backstpping approach has
also received great attentions, due to a number of its advantages such as im-
proving transient performance [1]. In [105], the first decentralized control result

J. Zhou & C. Wen: Adapt. Backstepping Ctrl. of Uncertain Systems, LNCIS 372, pp. 65-79, 2008.
springerlink.com (© Springer-Verlag Berlin Heidelberg 2008
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using such a technique was reported without requirement on subsystem rela-
tive degrees. More general class of systems with the consideration of unmodelled
dynamics was studied in [32] and [33].

In this chapter, we address decentralized adaptive stabilization for a class of
interconnected systems. The interactions between subsystems are unknown and
allowed to satisfy a high order nonlinear bound. Due to output feedback, local
filters are designed to estimate system states. We use the standard backstep-
ping design approach without any modification to design decentralized adaptive
controllers. It is shown that the designed controllers can globally stabilize the
overall interconnected system asymptotically. This reveals that the standard
backstepping controller offers an additional advantage to conventional adaptive
controllers in term of its robustness against interactions. In controller design, the
term multiplying the control and the system parameters are not assumed to be
within known intervals. Besides global stability, the Ly norms of the system out-
puts are also shown to be bounded by functions of design parameters. Thus the
transient system performance can be tunable by adjusting design parameters.

5.2 Problem Formulation

A system consisting of IV interconnected subsystems modelled below is considered.

N

Foi = AoiToi + boitti + ¥ fij(t, 20)) (5.1)
=1

yi = clxgi, fori=1,....N (5.2)

where z,; € R™, u; € R' and y; € R' are the states, input and output of the ith

subsystem, respectively, f;;(t, 7,;) € R™ denotes the nonlinear interactions from

the jth subsystem to the ith subsystem for j # i, or a nonlinear un-modelled

part of the ith subsystem for j = 4. The matrices and vectors in (5.1) and (5.2)

have appropriate dimensions, and their elements are constant but unknown.
For each decoupled local system, we make the following assumptions.

Assumption 1: n; is known;

Assumption 2: The triple (Ay;, boi, Co;) are completely controllable and
observable;

Assumption 3: In the transfer function

_ N;(s)
. = T, — . 1 . = v
Gi(s) = cp;(sI — Api)” "boi Di(s)
M s™ 4.+ bls + bY
= N (5.3)

shi4alT 4. tals+ad?

N;(s) is a Hurwitz polynomial. The sign of b;" and the relative degree
pi(=n; —m;) of G;(s) are known;
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Assumption 4: The nonlinear interaction terms satisfy

I fis (t, o05) 1< i |y525 ()| (5-4)
where || - [[denotes the Euclidean norm, 7;; are constants denoting the strength
of the interaction, and ¢;(y;),j =1,2,..., N are known nonlinear functions.

Remark 5.1. 1t is allowed that the interaction ﬁ-j contains states x,;, as long as
it satisfies (5.4).

Remark 5.2. The class of systems considered in [105] and [106] is a special case
as their interactions satisfy the Lipschitz condition which implies ¢;(y;) = 1.

The control objective is to design totally decentralized adaptive controllers for
system (5.1) satisfying Assumptions 1-4 such that the closed-loop system is
stable.

5.3 Local State Estimation Filters

Clearly, there exists a nonsingular matrix T;, such that under transformation
Toi = Tix;, (5.1) and (5.2) can be transformed to

0
& = Az +aiyi + u; + fi (5.5)
b;
yi = (eb )'ay, fori=1,...,N (5.6)
where
0 —am b
Az = I , Ay = : 5 b= (5 7)
0...0 a0 b
N —
Ji= ZTi_lfij (5.8)
j=1

and e denotes the kth coordinate vector in R'.
For state estimation, we use the following filters

Ao = AN + elin, (5.9)
i = A + ey, (5.10)
QF =, o ovh 00, 5] (5.11)
vl = (AN N, j=0,...,m (5.12)
Zi= (AN, A% i (5.13)
& = — (AN s (5.14)
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where the vector k; = [k},...,k"]T is chosen so that the matrix AY = A; —
ki(ep, )T is Hurwitz. With these designed filters our state estimate is

& =&+ 0T, (5.15)

07 = ], al) (5.16)
and the state estimation error ¢; = x — Z satisfies

& = Ale; + f; (5.17)

Let V., = ¢ Pje;, where P, is positive definite and satisfies P;AY + (AN)T P, =
—2I, P; = PT > 0. Then the derivative of V;, gives as

Ve, = [P A)+ (AT P e+ 2€¢] Pifi
< =t | Pfi|? (5.18)

Because the backstepping design starts with its output y;, which is the only
available system state allowed to appear in the control law, (5.5) is expressed as

gi = b0l €17 4 870, + €2+ f] (5.19)

where
6; = [vlm""z,vzml_l 2. ,1}?’2, 552) - yi(e}”)T]T (5.20)
8 = [0,0m 2022 2P (el )T (5.21)

and vm“ L €5 5”“2 :( ) denote the second entries of vt e, &, B respectively,
fi and d} are the first elements of vector fi and d;. All states of the local filters
n (5.9) and (5.10) are available for feedback.

Due to the Hurwitz polynomial N;(s) in Assumption 3, system is minimum
phase. System (5.5) is restricted to the first p; equations and the design system
is given as

gi = b0t 600+ 670+ € + f} (5.22)
0" 1= Um“q+1 koot g=2,...,pi—1 (5.23)
L T (5.24)

5.4 Design of Adaptive Controllers

The following change of coordinates is made.

5
2} = vm“q Q7 g =2,3,...,p; (5.26)

<

—~
o
[\
(93

~

where a?il is the virtual control at the gth step of the ith loop and will be
determined in later discussion.
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To illustrate the controller design procedures, we now give a brief description
on the first step.

e Step 1: We start with the equations for the stabilization error z} obtained from
(5.22), (5.25) and (5.26) to get

sh=b"al + €7 4670, + &+ f 422 (5.27)

We design the virtual control law o} as

_pz (528)
= —2ctz} — l}z} — U7z} (il )) —er? 6T, (5.29)

1
Q;
1
Q;
1

where ¢} and [} are positive design parameters, 6; is the estimate of 6;, p; is an
estimate of p; = 1/b]"".

Remark 5.3. The term I} z}12(z}) in (5.29) is designed to compensate the effects
of interactions from other subsystems or the un-modelled part of its own sub-
system. Note that the scheme in [105] dose not have such a term and thus the
result of [105] is not applicable to the systems considered here.

In the following, we have Ij = 2I} to make the presentation easier in the stability
analysis. Each of [ will deal with the terms having €7, or f} in the evaluation
of V.1, respectively.

From (5.27) and (5.28) we have
= —2ctzl — 11z — l*zl(wi(zil))z + €2 4 ST@ —bMalp + b+ f

K2

= —2chzl = 1lzl — 2t (0i(zD) + (6 — piatel i) 0+ € + [

—b;m&i Pi + b 22 (5.30)
where 91 =0; — éi and using p; = b’.}” — 8”}” , we have
bi"ay = bmbpla =a) — b"“pf1 (5.31)
670, + me =670 + b7 22 + b 22
= 617191 + (Ui - ag)(eni—&-mi-&-l)Téi + (;anzf
= (8; — pidrel s 1) 0; + 027 (5.32)

We consider the Lyapunov function

10" 72 1
+ Ve
27 201

K2

vlzl

. 2( 24 eTF19+

(5.33)

. o, . . . . ’ . o, . .
where [ is a positive definite design matrix and v, is a positive design parameter.
We now examine the derivative of V;!

. T S 1
Vvi= —or'r1o, - |
L=z ¥ Pib; + !

7

V
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K2

1. .
— —2c1( ) bmbz z — |b" e [visign(b;"i)dlzil +
'7

+§ZTFZ [ (6 _pl i n1+m1+1)zz’1_é} F( ) +Zlf1

1 1 N 2
~ () +ziel — el et o0 I Pifi I =5 (=) (vi(21))

21}
m; m 1 m; b
< =2¢} ()2 + bz} 2] — |V 1|€7 [y;sign(b]" ) a1z} + ;]
- A 1
+91TFZ [ (6 _pl 7 n1+m1+1)2i1 _91] 4Z ZTZ
* 2 1
SR GD) o B2 + g 7P (534)
where we use ab < a? + }lbz. Now we choose
P =—m’sign(b Dajz (5.35)
Til = (6 pl 7 n +m1+1)2i1 (536)

Then the following derivation for the derivative of V;! can be carried out by using
(5.35)-(5.36)

. a ~ A 1
V< =20 (2])2 + 0" 227 + 07 () — I 10;) — AT! € €

« 2 1 1
EEP D)+ g VBRIP4 o 1P (637)

o Stepq (q=2,...,p;, i =1,...,N): Choose virtual control laws

2 imi 1 (.2 200} 21 5 | oo 80‘}‘2

of = =b"zl — [c Hi(ayi) |22+ B} + o0, I (5.38)
qfl qg—1

of === - [ +zq<8ayz >2Jz3+33+83%i o

q 1 k— 1 g—1
. O 8 <
A% 9%, (5.39)
k:2 9y
o 9ot
1

=7 — a;i biz] (5.40)
where ¢,14,q = 3,...,p; are positive design parameters, and BY,q = 2,...,p;

denotes some known terms and its detailed structure can be found in Chapter 2.
Then the adaptive controller and parameter update laws are finally given by

u; = i — Pt (5.41)

éi = Fﬂ'zp7 (542)
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Remark 5.4. When going through the details of the design procedures, we note
that in the equations concerning z{,q = 1,2,..., p;, just functions f} from the
interactions, and they are always together with €?. This is because only 7; from
the plant model (5.5) was used in the calculation of & for steps ¢ =2, ..., p;.

5.5 Stability Analysis

In this section, the stability of the overall closed-loop system consisting of the
interconnected plants and decentralized controllers will be established.
Firstly, Define z;(t) = [2},22,...,2/]". A mathematical model for each local

closed-loop control system is derived from (5.30) and the rest of the design steps
27 ey Pse

. ~ 1 . 2
G = Apzi + Wei(e2 + f1) + Wiho; — b;nballpie})i — iz} (wz(zzl)) e})i (5.43)
where A, is a matrix as the following.
—2¢; — 1} by 0 0
i daiy2 2,3 2,p:
B T S
2
A=| 0 e —d-B(t
2,pi 3,pi 3 i 804?7"71 2
|0 —0;” —opt = =1 (0, )
(5.44)
1
_ 0o}
0y n T
Wei = .y ) Wg; = WeiéiT _piazlellne})i (5.45)
9ali ™t
__ aly7

o

To show the system stability, the variables of the filters in (5.10) and the
zero dynamics of subsystems should be included in the Lyapunov function. The
variables (; associated with the zero dynamics of the ith subsystem can be shown
to satisfy

1
where the terms o7 are due to the terms ?*.  I3(79—7771) in the 27 equation.

G=AYG +bizl + i (5.46)

where the eigenva[ues of the m; X m; matrix Ai“ are the zeros of the Hurwitz
polynomial N;(s),b; € R™ and f; € R™ denoting the effects of the transformed
interactions.
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Now we define a Lyapunov function of the overall decentralized adaptive con-
trol system as

V= f: Vi (5.47)
i=1
where
Vi = Z 2qu) Yorroig ¢ “;7; (71)?
+2lmm Pt e ey e (5:48)

where P/? is positive definite and satisfies P A% 4 (AY)T PP = —2I, PP =
(PP)T >0, and IS and I are constants satisfying

> I Pie? i
i = c}
biz . 12
s 2P
G
The derivative of the V; satisfies
Pi 1 1
A _ q(,9\2 T 71 T T
V; < ; [Ci (Zz) 4lq € 6’] 2[:’7 i i — 4lC1< CZ

0T (70— Iy — (b

1 m
i v sgn(b)a) 2! + p]

7

i @l Pfi 1P+ 1 £ P fi|?
17 () (0(= +Zw | Bt I+ 01 1%) + 2lg| Fill
& 1 1 1
< — d( 12— T T T
— [Cz (Zz) 4lq 62 62] 2lm nz i 4lCL Cz CZ
q:1 (3 (3
17 () (! +ZM2WﬁVWﬁM ﬂ|#mﬁ
(5.49)

From Assumption 4, we can show that

Pi
1 2
Z o7 CIBLIP+1 £ 1)+ ZQ | PP fi |I°< Z%|Z (2] (5.50)

Jj=1

where v;; = O(’QA) indicating the coupling strength from the jth subsystem to

the ith subsystem depending on 12,15, || P; |, | P

(77;) denotes that v;;



Stability Analysis 73

and O(ﬁfj) are in the same order mathematically. Clearly there exist ~;; such
that for all v;; <3,

=3
WV
] =
=

(5.51)

<.
Il
—

W
M=
o

if (5.52)

<.
Il
—

Now taking the summation of the first term in the second line of (5.49) into
account and using (5.50) and (5.51), we get

N Pi

1 1 -
ST e i) =Y g 2 B 12+ 1 fil1?) - ol | PP fi |l ]
i=1 k=1 3 7
N N )
=[5 = ]l <0 (5.53)
i=1 =1

Then from (5.47)-(5.49), the derivative of the V satisfies

N Pi 1 1 1
vy |- Z 02— ppee) = pmofmi— (TG (5.54)

i=1 q=1 l 21; 4l
This shows that 2}, 22,..., 2 e, G\, mis éi, p; and z; are bounded. Therefore
boundedness of all signals in the system is ensured as formally stated in the
following theorem.

Theorem 5.1. Consider the closed-loop adaptive system consisting of the plant
(5.1) under Assumptions 1-4, the controller (5.41), the estimators (5.35), (5.42),
and the filters (5.9) and (5.10). There exist ~y;; such that for all vi; < 7,
1,7 =1,...,N, all the states of the system asymptotically approach to zero and
the bound || y; ||2 is given by

lyille<, Zyz )+ 11 6:(0) 113+ +'b:; PO +d? || €(0) I15,)"
(5.55)
by setting z}(0) = 0, cespiy i =1,...,N and definign d? = Z;l 2%—?,
e l|3,= €™ (0)P; (0), and || 6:(0) 7= 67 (0)I;6:(0). L
Proof: From (5.54), We have
V<—d|al3<0 (5.56)
where ¢ = min{c!},q = 1,...,pi, i = 1,... ,AN. This proves that the uniform

stability and the uniform boundedness of 27, p;, 6;, €;, Ci, 1, v{7 z; and u;. It can be
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shown that both V and V are bounded as well as V is integrable over [0, c0]. There-
fore, V' tends to zero and thus the system states x; converge to zero from (5.56).
Since V' is non-increasing, we have

V<=2 (5.57)
i) |2 = / |22 |2 de
< (VO -ve) < o) (5.58)

Note that the initial values z](0) depends on cil,%{, I;. We can set z; 4(0),¢ =
2,..., p; to zero by suitably initializing our designed filters and initialize 7;(0) =
¢i(0) = 0. We have

N M
V) = 00 + & ) I3+ 16:0) 12+, 50 559)

i=1 7
Thus the bounds for y;(¢) can be obtained clearly.

Remark 5.5. The Lo norm of the system states is shown to be bounded by a func-
tion of design parameters. This implies that the transient system performance
in terms of Lo bounds can be adjusted by choosing suitable design parameters.

Remark 5.6. The condition that v;; <+, now has the following two implications:

(1) If we know #;;, then we can get an estimate of its bound 7;; and design [}
according to (5.51). This means that the coupling strength of the interconnec-
tion between subsystems can be allowed arbitrarily strong.

(2) If we do not know %;;, then the designed local controllers are able to sta-
bilize any interconnected system with coupling strength satisfying (5.52). This
implication is similar to the interpretations of the results in [22], [24], [31] and
[32], where sufficiently weak interactions are allowed.

5.6 An Illustrative Example

We consider the following interconnected system with two second order
subsystems.

Ti1 = iz + ainyi + fal
Tio = biu; + ainyi + fiz
Yi = milai = ]-72 (560)

where by = by = 1, a1 = 0,a12 = 1, a1 = 0,a21 = 2, the nonlinear interaction
terms f11 = yo, fi2 = 2y2, f11 = 0.5y1, fi2 = y1. The objective is to stabilize
system (5.60). The controller (5.41) and the estimator (5.35) and (5.42) are
implemented, where p; and 0; are estimates of pi = 1/b; and 0; = a;5,1,j = 1,2,
respectively. The initials are set as y1(0) = 0.4, y2(0) = 0.4.
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The design parameters are chosen as k; = [4,4]7,i = 1,2, 7; = 'yé =0.1,I1 =
=Ll =—cd =@ =51 =2=0=2=21 =1 =5 The
simulation results presented in Figures 5.1-5.4 show the system outputs y1,y2
and inputs wui,us. Clearly, the system is stabilized and the outputs of both
subsystems converge to zero. This verifies that the proposed scheme is effective
in handling interactions.

1. Effects of Parameters c}
1

To see the effects of changing design parameters ¢; as indicated in Theorem,
wefixyy =% =040 = =01,2=3=1,01=08=1=13=
1,17 =I5 = 1. The outputs of the two subsystem system outputs y; and ys
are compared in Figures 5.5-5.6 when ¢} is chosen as 0.1, 5, respectively for
i = 1,2. Obviously, the Ly norms of the outputs decrease as ¢} for i = 1,2
increase. The corresponding control ui, ug are illustrated in Figures 5.7-5.8.

t(sec)

Fig. 5.1. Output y1

t(sec)

Fig. 5.2. Output y2
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_14 L L L L
0 2 4 6 8 10
t(sec)
Fig. 5.3. Input u;
2 ‘ ‘ ; ;
2 n 6 8 10
t(sec)
Fig. 5.4. Input us
25 T T T T T T T T T
‘‘‘‘‘ ¢l=0.1
cv‘:s

6 7 8 9

5
t(sec)

Fig. 5.5. Output y; with ¢} =0.1,5
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1.4 T
‘‘‘‘‘ c'=0.1
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Fig. 5.6. Output y» with ¢; = 0.1,5
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Fig. 5.7. Input w; with ¢; =0.1,5
‘‘‘‘‘ c":o.1
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t(sec)

Fig. 5.8. Input up with ¢} =0.1,5
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T
‘‘‘‘‘ rf:0.1

—17‘:4 il

t(sec)

Fig. 5.9. Output y1 with I3 =0.1,4

T
‘‘‘‘‘ /=01

r'=a |
i

t(sec)

Fig. 5.10. Output y2 with I; =0.1,4

2. Effects of Parameters [;
Wenow fixel = = =c2 =2, 1 =% =01,0=08=01=13=2
1 =15 = 1. The subsystem outputs yi1, y2 are compared in Figures 5.9-5.10
when I; = 0.1,4 respectively for ¢ = 1,2. Clearly, the transient tracking
performances are found significantly improved by increasing I;.

5.7 Conclusion

In this chapter, decentralized adaptive output feedback stabilization of a class of
interconnected systems is considered. Each local adaptive controller is designed
based on a general transfer function of the local subsystem with arbitrary relative
degree by developing an adaptive backstepping control scheme. The effects of
interactions are considered in the design. The nonlinear interactions between
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subsystems are allowed to satisfy higher-order nonlinear bounds. It is shown
that the designed local adaptive controllers stabilize the overall interconnected
systems. Perfect stabilization is ensured and the Lo norm of the system outputs
is also shown to be bounded by a function of design parameters. The strengths
can be allowed arbitrary strong if their upper bounds are available in this case.
Simulation results illustrate the effectiveness of our proposed scheme.



6 Nonsmooth Nonlinearities

When dealing with real control problems, the designer is inevitably led to face
the difficulties tied to the presence of real physical components, which often
contain nonsmooth nonlinearities. In particular, actuators used in practice al-
most always contain static (e.g., dead-zone) or dynamic (e.g., backlash, hys-
teresis) nonlinearities, whose parameters are unknown and may vary with time.
Dead-zone, backlash, hysteresis and saturation nonlinearities exist in mechan-
ical, hydraulic, magnetic, and other types of system components. Nonsmooth
nonlinearities are among the key factors limiting both static and dynamic per-
formance of feedback control systems. As a matter of fact, these nonlinearities
are particularly harmful and usually lead to a relevant deterioration of system
performance. These nonsmooth nonlinear characteristics are often neglected in
control system design. Nevertheless, certain design methods based on different
control objectives and system conditions have been developed and verified in
theory and practice. Some of them are reviewed below.

The development of control techniques to mitigate effects of unknown non-
smooth nonlinearities has been studied for decades and has attracted a lot of
attentions in engineering and science [45, 53, 107, 108, 109, 110]. A number
of techniques are available in literature to compensate these nonlinearities in
the actuator. Starting from the pioneering work in [50], the idea of employing an
adaptive inverse of the nonlinearity itself to cancel its effect has been widely used
to cope with actuator dead zone [41, 51, 53, 73], backlash [43, 44, 55], or hys-
teresis [45, 48, 56] with unknown parameters. These schemes assumed that the
system parameters must be inside known compact sets. Sometimes it is difficult
to obtain its inverse. Intelligent control using neural networks (NN) is presented
in [42, 64, 65, 66, 67, 68], while fuzzy logic is used in [41, 69, 70, 71]. The system
states and uncertain weights must be within known compact sets. With this,
the error resulted from using NN or fuzzy logic to approximate system functions
will be bounded with known bounds. Variable structure control has been used
as well in [43, 52, 74, 75, 76] and a describing function-based model is adopted
for the input nonlinearities. Although the sliding motion is essential in variable
structure control, it is an undesirable phenomenon from the adaptive control
point of view. In practice, sliding motions cause chattering and also may lead to
a theoretical loss of uniqueness of solutions. Model reference approaches have re-
cently been proposed to handle such nonlinearity, see for examples to cancel the

J. Zhou & C. Wen: Adapt. Backstepping Ctrl. of Uncertain Systems, LNCIS 372, pp. 83-96, 2008.
springerlink.com (© Springer-Verlag Berlin Heidelberg 2008
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effects of dead-zone in [41], backlash in [28], hysteresis in [56], saturation [59, 63]
and actuator failure in [27]. Systematic design procedures for saturation have
been developed for pole placement control of discrete time plants [46, 47, 60],
where all the poles and zeros of the plant are strictly inside the unit circle or
the plant has only one pole at z = 1 and the others are within the unit circle.
Very recently, the fusion of relay feedback control with robust nominal model
following control has been used and experimentally tested to handle actuator
dead-zone nonlinearities [111]. A recursive least square (RLS) algorithm avoid-
ing nonlinearity inversion holding for dead zones in sensors is described in [79)].
In [46, 47, 59, 60, 63, 79, 111], the plant linearity assumption is still required.

In the second part of this book, the controller designed consists of new robust
control laws and new estimators to estimate the unknown parameters. Besides
showing stability of the system, the transient performance of the tracking error
is derived to be an explicit function of design parameters and thus can be tuned.
It will be shown how nonsmooth nonlinear characteristics can be adaptively
compensated and how desired system performance is achieved in the presence
of such nonlinearities. In our pragmatic approach, we have chosen general class
of models with sufficient number of adjustable parameters which provide sig-
nificant flexibility in matching real situations. This flexibility will be exploited
for our backstepping control schemes with such nonsmooth nonlinearities. The
considered plant is supposed to be preceded by the actuating device u = f(v)
as in Figure 6.1, u being the plant input not available for control.

ACTUATOR PLANT E——

Fig. 6.1. Block scheme of a plant driven by the actuator

This chapter introduces basic description of nonsmooth nonlinear character-
istics, such as dead-zone, backlash, hysteresis and saturation. These nonsmooth
nonlinear characteristics are illustrated by a few examples in this chapter.

6.1 Backlash

Backlash is a dynamic input-output relationship. It exists in a wide range of phys-
ical systems and devices, such as biology optics, electro-magnetism, mechanical
actuators, electronic relay circuits and other areas. The analytical expression of
the backlash characteristic is

mo(t) if 0(t) >0 and u(t) = m(v(t) —¢,), or
u(t) = if v(t) <0 and u(t) = m(v(t) — ¢) (6.1)

0 otherwise
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where m > 0, ¢; < ¢, are constant parameters. The motion on any inner segment
is characterized by u(t) = 0. A widely accepted characteristic of backlash is
shown in Figure 6.2 where v is the input, u is the output, and ¢, and ¢; are the
right and left “crossing”.

Fig. 6.2. Backlash hysteresis

Another expression of the backlash characteristic is described by using a dif-
ferential equation as

du dv dv
dt dt dt

where «, ¢ and B are constants, ¢ > 0 is the slope of the lines satisfying ¢ > Bj.
Figure 6.3 shows that the dynamic equation (6.2) can be used to model a class of
backlash nonlinearities, where the parameters « = 1, ¢ = 3.1635, and By = 0.345,
the input signal v(t) = 6.5sin(2.3t) and the initial condition «(0) = 0. The simple
backlash model appears in numerous studies of a wide variety of phenomena. We
now briefly describe three typical examples.

=a|  |[(cv—u)+ By

(6.2)

6.1.1 Valve Control Mechanism

An input backlash example as in [49] is shown in Figure 6.4, where the backlash is
in the valve control mechanism and G(s) = k/s is the transfer function relating
the liquid level h with the difference between the controlled inflow u and the
uncontrolled outflow d.

6.1.2 DPositioning System

An output backlash example is a simple servo for positioning of a low inertia
object in [49], as shown in Figure 6.5. In this case, the transfer function is from
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20

Fig. 6.3. Backlash hysteresis

v control

gear-train

backlash

h(s)=G(s)(u(s)-d(s))
u=B(v) G(s)=k/s
h
l d

Ym Amplifier
Controller — —m and —
motor

Gear
train

Mirror

Fig. 6.5. Output backlash in a positioning system

the amplifier/motor unit. Effects of gear-train backlash in such classical servo
mechanism have been extensively studied.
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6.1.3 Piezoelectric Actuator

A piezoelectric actuator [112] is an electrically controllable positioning element
which functions on the basis of the piezoelectric effect. A major limitation of
piezoelectric actuator is the rate-independent hysteresis exhibited between volt-
age and displacement as shown in equation (6.2) and Figure 6.3, which severely
limits system performance such as giving rise to undesirable inaccuracy or oscil-
lations, even leading to instability.

6.2 Dead-Zone

Dead-zone is a static input-output relationship which for a range of input values
gives no output. Once the output appears, the slope between the input and the
output is constant. The analytical expression of the dead-zone characteristic is

my(v(t) — by) v(t) > b,
u(t) = 0 b < v(t) < b, (6.3)
mi(v(t) — br) v(t) < b

A graphical representation of the dead-zone is shown in Figure 6.6, where v is
the input and w is the output. In general, neither the break-points b, > 0,b; <0
nor the slopes m,,m; > 0 are equal. There is no loss of generality in assuming
that the zero input point is inside the dead-zone because this can always be
achieved with a redefinition of the input v.

The simple dead-zone model appears in numerous studies of a wide variety of
phenomena, not limited to man-made systems. We briefly describe three typical
examples, starting with a bioengineering application.

6.2.1 Upper-Limb Model

In functional neuromuscular stimulation a controlled electrical stimulus v is ap-
plied to inactive nerve in an attempt to replace upper motor neuron control
which may be lost through cerebral stroke, brain injury, tumor, or spinal cessa-
tion. In [113] this approach has been applied to stimulation of the upper limb,
concentrating on elbow flexion/extension. Two dead-zone models are employed
to represent the biceps and triceps nonlinear “gains” appearing at the input of
limb dynamics block in Figure 6.7. A similar model was employed in [49], [107]
and [114] to adaptively control the knee joint of paraplegics.

6.2.2 Ultrasonic Motor

Ultrasonic motor(USM) is a new type motor as in [115], which is driven by the
ultrasonic vibration force of piezoelectric elements. This motor has a nonlinear
speed characteristics, which vary with drive conditions. In position control sys-
tem, the motor shows a variable dead-zone in the control input (phase difference
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ol

0 Jof v(t)
m

Fig. 6.6. Dead-zone

VB Us
—>

Biceps +

Limb Dynamicsf——

A% Ur
%4

Triceps

Fig. 6.7. Dead-zones in upper-limb model

of applied voltages) against load torque. The block diagram of USM is shown
in Figure 6.8. This USM is typical travelling-wave type USM and consists of a
stator and rotor made by elastic body, piezoelectric elements.

6.2.3 Servo-Valve

A common example from industrial applications is servo-valve in Figure 6.9.
Its spool occludes the orifice with some overlap so that for a range of spool
positions v there is no fluid flow w. This overlap prevents leakage losses which
increase with wear and tear. Considering the spool position as the input v, and
the load position y as output, the hydraulic system in Figure 6.9 is represented
in Figure 6.10 as a dead-zone block. It is located as the input of linear dynamics
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Fig. 6.10. Block diagram of the servo-valve

: - N e K — Ak B — A2 o Og
with transfer function G(s) = ;2% 5., where K = P B=f+ oy ky =57,

kp = gg,, g = g(x, P) = flow, A = area of piston, P = pressure, and f = viscous
friction.

6.3 Saturation

It is known that all real dynamic systems are subject to hard limits on input. This
is due to inherent physical constraints of the dynamical system and constraints
in the controller actuators. Dynamical systems with hard limit constraints on the
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amplitude of control input, such as finite voltage of electrical motors and finite
capacity of a pump, are the most common cases, where the hard limit constraint
is modelled by a saturation nonlinearity. Saturation is always a potential prob-
lem for actuators of control systems as all actuators do saturate at some level.
Actuator saturation affects the transient performance and even leads to system
instability. Ignoring their existence may lead to severe performance deterioration
and even instability in some cases. Thus, the impact of these constraints upon
the closed-loop feedback control system needs to be addressed. In well-designed
plants the operational requirements have been taken into consideration, and in
addition the performance specs that the plant will be expected to meet are in
line with the applicable physical constraints.
Saturation nonlinearity is defined as follows and shown in Figure 6.11

u = sat(o(t)) = sign(v(t))unr  o(t)| = unm (6.4)

v(t) ()] < unr

where wuyy is a known bound of u(t). The relationship between the applied control
u(t) and the control input v(t) has a sharp corner when |v(t)| = upy.

Fig. 6.11. Saturation

Input saturation constitutes a class of most encountered nonlinearities in con-
trol design. The control variables of all real-world systems are constrained or
limited due to the physical nature of the actuator.

6.3.1 Active Micro-gravity Isolation System

An active micro-gravity isolation system [116] has saturation which limits the
actuator force. A schematic of system is shown in Figure 6.12. The goal of the
control design is to achieve a level of isolation between the base acceleration z,f
and the inertial acceleration x,, of the isolated platform. The isolated platform
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must operate in a limited rattle space. Hence, an additional design constraint
is that the relative displacement x,, — z,f¢ does not exceed the 0.5 inch rattle
space limit in order to prevent the platform from bumping into its hard stops.

Isolated |platform fxm"

Inertial acceleration

= KO S

K,,0

Relative displacement

B

Fig. 6.12. Schematic Isolation system

6.3.2 Power Supply

The control of the current, position and shape of an elongated cross-section
tokamak plasma [117] is complicated by the instability of the plasma vertical
position. Due to the size and therefore the cost of ITER, there will naturally
be smaller margins in the Poloidal Field coil power supplies implying that the
feedback will experience actuator saturation during large transients due to a
variety of plasma disturbances. Current saturation is relatively good due to the
integrating nature of the tokamak, resulting in a reasonable time horizon for
strategically handling this problem. On the other hand, voltage saturation is
produced by the feedback controller itself, with no intrinsic delay.

6.3.3 Fligh Control with Saturating Actuator

In flight control the sizing and placement of control surfaces on an aircraft are
determined by the performance requirements as in [118]. Obviously, realistic per-
formance specs must be stipulated. Furthermore, the available control authority
must be properly allocated among the tasks at hand. In well-designed plants, the
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saturation constraints are generally of minimal impact, and industry has fared
well in plant design and closed-loop feedback control in Figure 6.13. There are,
however, situations where actuator saturation can become a problem in opera-
tional flight control systems. For example, dogfights and aerial demonstrations at
the boundary of the aircraft’s operational envelope may require high-amplitude
slewing maneuvers at the extreme edge of an aircraft’s capabilities. In the quest
for high performance, and when these systems are “pushed to their limits”, it
is reasonable to expect that actuator saturations may in fact occur, and the
consideration of these nonlinear effects in the design phase might indeed reduce
the degree of conservativeness of an flight control system and thus enhance the
system performance. Additionally, there is the quest for reconfigurable flight
control, which is driven by the need to accommodate failed control surfaces;
saturation of the actuators may realistically become a problem in the event of a
control surface failure or when battle damage is sustained, and performance is
to be recovered.

Fig. 6.13. Closed-loop flight control systems

Physical dynamic systems are commonly modelled as linear or nonlinear sys-
tems, whereas in practice, all physical systems are subject to hard constraints,
e.g., and in particular in control systems, actuator displacement and rate sat-
urations. Thus, the impact of these constraints upon the closed-loop feedback
control system needs to be addressed.

6.4 Hysteresis

A hysteresis characteristic can be tuned by eight parameters: four slopes m,., my,
my, mp and four crossing parameters c,, ¢, ¢, ¢y, where the subscripts [, ¢,
respectively indicate “left”; “right”, “top”, “bottom” sides of the hysteresis loop.
The hysteresis is a dynamic nonlinearity and is described by two half-lines, two
line segments, and the quadrilateral formed by those half-lines and segments.
The two half-lines and two line segments are described by:

¢ +myq

u(t) = mev(t) + ¢, v(t) > v = S (6.5)
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cp + myc,
t) = t , () < = 6.6
ult) = myo(t) +ep, o(t) <ve = (6.6)
¢t + mycy

u(t) = my(v(t) —cr), va <v(t) <vz = ,0(t) > 0,40(t) > 0 (6.7)

my — Mmyg
Cp + mycy

u(t) = mi(v(t) - a), mp —mp

=y <o(t) <wy, 0(t) <0,u(t) <0 (6.8)

where vy, v9,v3,v4 are the values of v(t) at the upper-left, lower-right, upper-
right, and lower-left corners of the quadrilateral. The motion on any inner seg-
ment is characterized by 4 (t) = 0 even if v(¢) increases or deceases.

The hysteresis phenomena occur inside the loop formed by the half-lines (6.5-
6.6) and the segments (6.7-6.8). Inside the hysteresis loop, the relationship be-
tween u(t) and v(t) is

u(t) = mo(t) + cq(t) for U(t) <0 0
mpv(t) + ey (t) for 0(t) >0

where ¢q(t) € (ct,c1),cu(t) € (c2,cp) are piecewise constant functions which
depend on the point where v(¢) changes its sign and on the past trajectories of
(v(t), u(t)), with

(mpy —mg) DT L ¢y, for my < my

e = (mp — mt)cﬁifxg + ¢y for my > my (6.10)
Cy for my =my
(my —my) LM 4cy for my > my,

c2 =4 (my — mb)%ﬁ"&i’ +¢; for my < my, (6.11)
Ct for my = my

The relationship (6.9) holds for a part of one of the half-lines: when m; > my,
on the half-line (6.5) with v1 < v(t) < vs, u(t) = myv(t) + ¢; for o(t) < 0; when
my < myp, on the half-line (6.6) with vy < v(t) < va, u(t) = mpv(t) + ¢ for
0(t) > 0.

The signs of 4(t) and ©(¢t) are not restricted on other parts of these two
half-lines: u(t) = mu(t) + ¢, v(t) > wvs; u(t) = mpo(t) + cp,v(t) < vg; and
u(t) = mpo(t) + ¢, v1 < v(t) < vy when my < myp or u(t) = mpv(t) + o,
vg < v(t) < vg when my > my,.

The model of the hysteresis and its two typical minor loops are shown in
Figure 6.14.

The motion of u(t) and v(t) on the half-lines (6.5)-(6.6) and the segments
(6.7)-(6.8) and inside the hysteresis loop can be mathematically described as
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mo(t) if v(t) > vs and u(t) = myo(t) + ¢,
or if vg < v(t) <ws,v(t) < 0,u(t) =mw(t) + cq,
u(t) £ my(v(t) — ¢;) and u(t) # mpo(t) + cp,
or if vy <w(t) <ws, 0(t) <0,
u(t) = mpu(t) + cp and my < my
or if vy <w(t) <ws, 0(t) >0,
u(t) = muo(t) + ¢p and my < my,
my0(t) if v(t) <wvg and u(t) = myo(t) + cp,
u(t) = or if vy < v(t) <wvs, (t) > 0,u(t) = mpu(t) +c, (6.12)
u(t) # m,(v(t) — c.) and u(t) # mo(t) + ¢,
or if vy <v(t) <ws, 0(t) >0,
u(t) = mpo(t) + ¢ and my > my
or if vy <w(t) <ws, 0(t) <0,
u(t) = mpo(t) + ¢ and my > my,
m,0(t) if va <v(t) <wvs, 0(t) >0 and u(t) = m,(v(t) —¢)
myo(t) if va <v(t) <ws, 0(t) <0 and u(t) =my(v(t) — )

0 if v(t) =0
u(t)
m
Cf
me
c 0
Ca cr v(t)
my,
Cu
o Co

Fig. 6.14. Hysteresis model
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6.4.1 Magnetic Suspension with Hysteresis

Typical examples of control systems with input hysteresis are magnetic suspen-
sions and bearings. An oversimplified schematic representation of a magnetic
suspension systems is shown in Figure 6.15. The position of an iron ball is de-
tected by a light source L and a photocell P and compared with a desired
reference r. The error signal y — r is sent to a controller which generates the
control signal - the electromagnet current 1.

The magnetic force acting upon the iron ball is a nonlinear function of the
ball position y and the magnetic flux ¢. The remaining nonlinearity is the fer-
romagnetic hysteresis characteristic ¢(I). To cast this system, we consider the
current I as the signal v(¢) and the magnetic force F' acting upon the iron ball
as the signal u(t). To hold the ball at some desired position y = r the required
force is us. The amount of the current v needed to generate this force depends
on the operating point on the hysteresis characteristic.

The input-output model of the magnetic suspension system from the current
I to the ball position y can be represented by the block diagram in Figure 6.16
where under certain simplifying assumptions the transfer function G(s) has two
poles: G(s) = k/(s—p1)(s—p2). One of the poles, say p1, is necessarily unstable,
p1 > 0, because the magnetic force decays with the distance and the gravitation

force is constant.
r e
7(‘\ Controller
Yy

PEN

Fig. 6.15. A magnetic suspension with solenoid hysteresis

A

Fig. 6.16. Plant with input hysteresis
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6.4.2 Hysteresis Motor

Hysteresis motor [119] is a self-starting synchronous motor that uses the hystere-
sis characteristic of the semi-hard magnetic materials. It consists of polyphase
stator and rotor which contains hysteresis ring. Most of cases, semi-hard mag-
netic material is used for the hysteresis ring. It needs to determine the adequate
thickness of the hysteresis ring in the hysteresis motor and the motor torque
is calculated by the area of hysteresis loop determined by the field intensity in
the ring. The hysteresis ring is affected by the rotational hysteresis caused by
the stator windings and the direction of the magnetization of each element of
the ring is different from that of the magnetic field or magnetic flux density.
That is to say, the thicker the hysteresis ring becomes, the larger the rotational
hysteresis increases and to make matters worse, the output of the thicker ring
motor becomes less than that of thin rotor motor.

6.4.3 Hysteresis in Brakes

Disk brakes are becoming important actuators in advance automotive control
systems which improves safety, drivability, and the overall performance of
passenger cars and trucks. A common air disk (ADB-1560) for trucks has an
input-output force hysteresis characteristic. In a feedback control loop, this large
hysteresis would limit the achievable dynamic performance. Therefore, for high
dynamic performance the effect of hysteresis must be compensated.



7 Backstepping Control of Systems with
Backlash Nonlinearity

In this chapter, we consider uncertain dynamic systems preceded by unknown
backlash nonlinearity. By using backstepping technique, new schemes for both
state feedback and output feedback are proposed. Besides showing global stabil-
ity of the system, the transient performance in terms of L norm of the tracking
error is derived to be an explicit function of design parameters. For output feed-
back control we develop a new scheme for a class of uncertain linear systems
preceded by unknown backlash nonlinearities. The controller designed by using
backstepping technique consists of a new robust control law and a new estimator
to estimate the unknown parameters. The result is also extended to nonlinear
systems.

7.1 Introduction

The development of control techniques to mitigate effects of unknown back-
lash has been studied for decades. Much of this interest is a consequence of its
importance in present application. Interest in studying dynamic systems with
backlash is motivated by their role as nonlinearities for which traditional con-
trol methods are insufficient and so requiring development of new approaches.
Several adaptive control schemes have recently been proposed, see for examples
[43, 44, 48, 55, 56, 120]. In [44], [55] and [56], an adaptive inverse cascaded with
the plant was employed to cancel the effects of nonlinearity. In [43] a dynamic
backlash model is defined to pattern a backlash rather than constructing an in-
verse model to mitigate the effects of the backlash. However in [43], the term
multiplying the control and the uncertain parameters of the system must be
within known intervals and the ‘disturbance-like’ term must be bounded by a
known bound. Projection was used to handle the ‘disturbance-like’ term and
unknown parameters. System stability was established and the tracking error
was shown to converge to a residual. In [120], a state feedback backstepping
design was developed to deal with the backlash nonlinearity, where the effect
of backlash was treated as a bounded disturbance and an estimate was used to
estimate its bound.

J. Zhou & C. Wen: Adapt. Backstepping Ctrl. of Uncertain Systems, LNCIS 372, pp. 97-123, 2008.
springerlink.com © Springer-Verlag Berlin Heidelberg 2008
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7.2 State Feedback Control

In this section, we develop two simple backstepping adaptive control schemes for
the same class of nonlinear systems as in [43] and [120]. In the first scheme, a
sign function is involved and this can ensure perfect tracking. To avoid possible
chattering caused by the sign function, we propose an alternative smooth control
law and the tracking error is still ensured to approach a prescribed bound in this
case. In our design, the term multiplying the control and the system parameters
are not assumed to be within known intervals. The bound of the ‘disturbance-
like’ term is not required. To handle such a term, an estimator is used to estimate
its bound. Besides showing global stability of the system, transient performance
in terms of Lo norm of the tracking error is derived to be an explicit function
of design parameters and thus our scheme allows designers to obtain the closed
loop behavior by tuning design parameters in an explicit way.

7.2.1 Problem Formulation

The class of systems is modelled as follows:

-
M)+ aYi(x(t), &(t),..., 2"V (1) = bu(w) + d(t) (7.1)
i=1

where Y; are known continuous linear or nonlinear functions, d(t) denotes bounded
external disturbances, parameters a; are unknown constants and control gain b
is an unknown constant, w is the control input, u(w) denotes backlash type of

nonlinearities described as the following.
du dw dw
dt dt dt

where «, ¢ and B; are constants, ¢ > 0 is the slope of the lines satisfying ¢ > Bj.
This equation can be solved explicitly for w piecewise monotone

|(cw —u) + By (7.2)

:a|

u(t) = cw(t) + di(w) (7.3)
d1<w) _ [UO _ C,wo}efa(wfwo)sign(u';) 4w sign(w)/ [31 _ C]eaﬁ sign(u’))dg
wo
(7.4)

for w constant and u(wg) = wp. The solution indicates that dynamic equation
(7.2) can be used to model a class of backlash nonlinearities. Analyzing the
solution (7.3), we see that it is composed of a line with the slop ¢, together with
a term di (w). For dy (w), it is bounded clearly. It can be shown that if u(w; wo, ug)
is the solution of (7.4) with initial values (wo,uo), then, if w > 0(w» < 0) and
w — +00(—00), one has

Cc — B1

limy— oo dy (W) = limy— oo [u(w; wo, up) — f(w)] = N (7.5)

C—Bz

. (7.6)

limay— — oo dy (W) = limay— —oo[u(w; wg, ug) — f(w)] =
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It should be noted that the above convergence is exponential at the rate of a.
And we get dq(w) is bounded.
From the solution structure (7.3) of model (7.2), (7.1) becomes

M (t) + Z a;Yi(x(t), i (1), ..., 2" D(1)) = bw(t) + d(t) (7.7)

where @ = bc and d(t) = bdy(w(t)) + d(t). The effect of d(t) is due to both
external disturbances and bd;(w(t)). We call d(t) a ‘disturbance-like’ term for
simplicity of presentation.

Now equation (7.7) is rewritten in the following form

i‘1:$2

Tpn—1 = Tn

Ty = — Z aiY;(z1(t), x2(t), ..., 2n_1(t)) + Ow(t) + d(t)
i=1

=a’Y + 0w(t) + d(t) (7.8)

where 2, = 2,20 = @,...,2, = 2V, a = [~a1, —ag,...,—a,]T and Y =
[Y1,Ys,..., Y, ]T.
For the development of control laws, the following assumptions are made.

Assumption 1. The uncertain parameters b and ¢ are such that 6 > 0.

Assumption 2. The desired trajectory y,.(t) and its (n — 1)th order derivatives
are known and bounded.

The control objectives are to design backstepping adaptive control laws such
that

e The closed loop is globally stable in the sense that all the signals in the loop
are uniformly ultimately bounded;

e The tracking error z(t) — y,(t) is adjustable during the transient period
by an explicit choice of design parameters and lim;_,o x(t) — y,(t) = 0 or
limg oo |2(t) — yr(t)] — 61 = 0 for an arbitrary specified bound 6;.

Remark 7.1. Compared with [43], the uncertain parameters ¢ and a; are not
assumed inside known intervals. The bound D for d(t) is not assumed to be
known and it will be estimated by our adaptive controllers. Also the control
objectives are not only to ensure global stability, but also transient performance.

7.2.2 Backstepping Design and Stability Analysis

Before presenting the adaptive control design using the backstepping technique
to achieve the desired control objectives, the following change of coordinates is
made.

21 =21 — Yr (7.9)
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zi=a—yl Y —a;_y,  i=23,...,n (7.10)

where «a;_1 is the virtual control at the ith step and will be determined in later
discussion. In the following, two control schemes are proposed.

Control Scheme 1

To illustrate the backstepping procedures, only the last step of the design, i.e.
step n below, is elaborated in details.

e Step 1: For i = 2, it follows from (7.8) to (7.10) that
21 =20+ aq (7.11)
We design the virtual control law oy as
a1 = —C121 (7.12)
where ¢ is a positive design parameter. From (7.11) and (7.12) we have
212 = —clzf + 2129 (7.13)

o Stepi (1=2,...,n—1): Choose

= —Ci% — Zim1 + GG (21, T, Yy - -ayﬁi_l)) (7.14)

where ¢;,7 = 2,...,n— 1 are positive design parameters. From (7.10) and (7.14)
we obtain

ZiZi = —Zi_1%i — CiZiQ + 2iZi41 (715)

e Step n: From (7.8) and (7.10) we obtain
i = 0w(t) +a”Y +d(t) — y™ — dyy (7.16)

Then the adaptive control law is designed as follows

w = Jw (7.17)
W= —Cnzn — 21 —a'Y —sign(z,)D + 4™ + q, (7.18)
)= —YWzy, (7.19)
i=TIYz, (7.20)
D = |z (7.21)

where ¢, 7 and 7 are three positive design parameters, I" is a positive definite
matrix, ¥, a and D are estimates of ¥ = 1/0, a and D. Let 0 =9 — 0, a =a—a
and D = D — D. Note that fw(t) in (7.16) can be expressed as

fw = 0w = w — OVw (7.22)
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From (7.16),(7.18) and (7.22) we obtain

i = —CpZn — Zn_1 + a1 Y —sign(z,)D + d(t) — 09w (7.23)

We define Lyapunov function as

. 1 2 1~T -1~ 9 92 1 2
V=>" oot i Tlat 2719 + 2nD (7.24)
i=1

Then the derivative of V' along with (7.8) and (7.17) to (7.21) is given by

. n . 0~ 1~ =
V= § zizi +al I ‘a+ 71919+ nDD
=1

n N ~ . 0 ~= 1~
==Y iz} +d" Yz, — 20D + d(t)zn — 090z, — I 'a— 90— DD
; gl U

i=1

n . 0 -~ . 1 -~ :
<= cm+a" I IY 2, —d) - 719(7111271 +9) + nD(n|zn\ - D)
i=1

i=1

where we have used (7.13),(7.15),(7.23) and z,d(t) < |z,|D to obtain (7.25).
We have the following stability and performance results based on this scheme.

Theorem 7.1. Consider the uncertain nonlinear system (7.1) satisfying As-
sumptions 1-2. With the application of controller (7.17) and the parameter up-
date laws (7.19)-(7.21), the following statements hold:

e The resulting closed loop system is globally stable.
e The asymptotic tracking is achieved, 1.e.,

lim [z(¢) —y-(£)] =0 (7.26)

t—o0
e The transient tracking error performance is given by

1 0 -

(2a(0)TF*1a(o) + 2719(0)2 + !

21713(0)2)1/2(7.27)

=) -y o <

Proof: From (7.25) we established that V' is non increasing. Hence, z;,i =
1,...,n, &&b are bounded. By applying the LaSalle-Yoshizawa theorem in
Appendix B to (7.25), it further follows that z;(t) — 0,i=1,...,n as t — o0,
which implies that lim;_, o [x(t) — y,-(¢)] = 0.

Then we have

lali= [ la@Pars L vO-Ve s lve) @
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Thus, by setting z;(0) = 0,7 =1,...,n, we obtain

0 -~

1 2
2719(0) +

V(0) = 2&(0)TF—1a(0) + L

2nD(O)?, (7.29)

a decreasing function of v,n and I'; independent of ¢;. This means that the
bound resulting from (7.28) and (7.29) is

1 0 -

. 1~ 1 -
(,a(0)"r~"a(0) + 2719(0)2 +

1/2
on PO’

[ 21 [[2< (7.30)

1
Ve
VAVAVAN
Remark 7.2. From Theorem 7.1 the following conclusions can be obtained:

e The transient performance depends on the initial estimate errors 9(0), a(0),
D(0) and the explicit design parameters. The closer the initial estimates
9(0),a(0) and D(0) to the true values ¥,a and D, the better the transient
performance.

e The bound for || z(t) — y.(t) ||2 is an explicit function of design parameters
and thus computable. We can decrease the effects of the initial error estimates
on the transient performance by increasing the adaptation gains ~,n and I".

e To improve the tracking error performance we can also increase the gain c;.
However, increasing ¢; will influence other performance such as || & — ¢, ||2
as shown below.

Since V < 0, immediately from (7.24) we know

n

1 1 0 -, 1 =
V(t) = 2 a’ I 'a 92 D?><V(0 7.31
®) ;2zz+2a at, 9+, DP<VO) (7.31)

Then
| 2i lloo <V2V(0), i=1,...,n (7.32)

ldlloe < \/A)V2V(0) (7.33)
From equations (7.10) for ¢ = 2 and (7.12), we get

[ & =g ll2 = 22 — c121 [|2
< ez 2 +er | 21 ll2 (7.34)

Similar to the proof of (7.30), we can get || z2 [|2< \/162 V/V(0) and thus

1
Ve

From equation (7.35) we can see that increasing c¢; also increase the error ||
& — 9, ||2. This suggests to fix the gain ¢; to some acceptable value and adjust
the other gains such as v,7n and I'.

& =g [l2<(

. +/e1)V/V(0) (7.35)
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Control Scheme 1I

In the previous scheme, a discontinuous function sgn(z,,) is involved in the con-
trol and this may cause chattering. To avoid this, we now propose an alternative
smooth control scheme.

Firstly we define a function sg;(z;) as follows

IZ\ |zi] > 6
sgi(z;) = ,(2a+D) (7.36)
(62 — Zz)nli+2 IPCIARY |zi] < &
where 6;,(1 = 1,...,n) is a positive design parameter and ¢ = round{(n — ¢ +

2)/2}, where round{x} means the element of = to the nearest integer. Clearly
2¢+1>(n—i+2).

Remark 7.3. Note that sg;(z;) is (n — i 4 2)th order differentiable, so that this
function can be used in the recursive backstepping control design, which required
the function continuous differentiable. The function is used in the control scheme
to remove the effect of disturbance and avoid chattering problem caused by
discontinuous function.

We also design a function f;(z;) as

1 |zi| > 6
fi(zi) = (7.37)
Then we can get
1 zi > 0;
sgi(zi)fi(zi) = ¢ 0 2| < 6 (7.38)
-1 z; < 6

To ensure the resultant functions are differentiable, we replace z2 by (|z;] —
8;)""*25g;(2;) in the Lyapunov functions for i = 1,...,n in Scheme I and we
also replace z; by (|z;| — 6;)" *T1sg; in the design procedure as detailed below.

e Step 1: we design virtual control law a; as
1 n
a1 = —(c1 + 4)(|Z1| —61)"sg1(z1) — (62 + 1)sg1(z1) (7.39)
where ¢; is a positive design parameter. We choose Lyapunov function V; as

1
Vl = n + 1 (‘Z1| — 61)n+1f1 (740)
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Then the derivative of V7 is
Vi = (|21] = 81)" f1591(21) %1
1
—(er+ )] = )" i+ (lza] = 60)" (22| — 62 — 1)1 (7.41)

IN

where (7.39) has been used.
e Step 2: we design virtual control law as as

5)(|22|_‘62)n_1592(22)‘F(i1“(63‘+'1)892(22) (7.42)

ay = —(co + 4

where ¢y is positive design parameter.
We design Lyapunov function V5 as

]UM—®Wh+% (7.43)

n

Va

Then the derivative of V5 is

2
Vo < —ZCZ(\ZA — 62 FD £ My + (|22] — 62)" " (|23| — 63 — 1) fa
i1
(7.44)

where My = — | (|21 = 61)2" fi + (|21] = 61)" (|22| — 62 — 1) f1 = (|22] — 62)*" 7V fa.
Now we show that My < 0. It is clear that My < 0 for |23 < 83 + 1. For
|z2] > 62 + 1

1 1
My < = (lar] = 80" fr+ (| = 60)*"

+(|z2| — 62 — 1)% = (Jza| — 62)*" 7V
22| — 82)? = (|z2| — 62)%(" 7V

<(
= (Jz2| — 62)*(1 — (22| — 62)*"7?)
0

IN

(7.45)

Then (7.44) is written as

cil|zi| = 62D f; + (|z2] — 82)" 7 (|2a] — 83 — 1) f2 (7.46)

M

Vo < —
=1

o Stepi (1=3,...,n—1): Choose

5)(\%‘\ — &) sgi(zi) + b1 — (81 + 1)sgi(2;)  (7.47)

o; = —(Ci+4

where ¢; is positive design parameter.
e Step n: The control law and parameter update laws are designed as follows

w = Jw (7.48)
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W = —(cn +1)(|2n] — 60)5gn(2n) —aTY — 59, D + 4™ + 6,1 (7.49)
9 = —Y0([2n| = 6n) fnsgn(2n) (7.50)
a=TY(|zn] = 60) fnsgn(2n) (7.51)
.D = n(‘zn| - (Sn)fn (7.52)

where ¢, v and n are three positive design parameters, I" is a positive definite
matrix, ¥, @ and D are estimates of ¥ = 1/60, a and D. We define Lyapunov
function as

1 0 - 1 -
V= i| = 6)" T2+ _at I ta 9?2 D? (753
Z Pl =6)" ik Ja T a4 D (153)
Then the derivative of V is given by

. . . 0 ~= 1~ =
V =Vi+ (|zn| = 60)* fnsgn(2n)in + a7 T a + 71919 + 77DD

n

< - Cz(|22‘ - 6i)2(n_i+1)fi + aTF_l(FY(‘ZM — 6n) frnsgn(2n) — &)
=1
9 ~ :
779('7“7(|Zn| )fnSQn(zn)+79)+ D( (|2nl _6n)fn_D)
= icl |25 — 6;)2 D (7.54)
=1

where (7.8),(7.39),(7.42) and (7.48) to (7.52) have been used.

Theorem 7.2. Consider the uncertain nonlinear system (7.1) satisfying As-
sumptions 1-2. With the application of controller (7.48) and the parameter up-
date laws (7.50) -(7.52), the following statements hold:

e The resulting closed loop system is globally stable.
e The tracking error converges to 61 asymptotically, i.e.,

lim |z(¢) — y.-(t)| = 61, |z1] > &1 (7.55)

t—o0
e The transient tracking error performance is given by
L - 0 ~ 1 -~ 1
I o(t) = -0 = 81 o= i (a0 T~1a(0) + ) 907+, D
with z;(0) = 6;,i=1,...,n

Proof: Based (7.54), we established that V' is non increasing. Hence, |z;| —6; (i =
1,...,n), 19,&, D are bounded. By applying the LaSalle-Yoshizawa theorem in
Appendix B to (7.54), it further follows that |z;| —8; — 0,i=1,...,n ast — oo,
which implies that lim;_, o |2(t) — y,-(t)| = 61.
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From (7.54) we establish that V' is non increasing. Then we have

— 2n _ - 2 (1) — 1271 T
|2 — 6 |2 / 21(7) — 61 2d
< L) -vieo) < L V(o) (7.57)

Thus, by setting z;(0) = é;,i = 1,...,n, we obtain

V(0) = 1&(0)%*&(0) 40 9(0)% +

) 2 D(0)2, (7.58)

a decreasing function of 7,7 and I, independent of ¢;. This means that the
bound resulting from (7.57) and (7.58) is

0 -~

Iatt) =90 )] = 1 [ e (a0 Ta(0) + ) 502+, DO0))*
(7.59)
AAN

Remark 7.4. From Theorem 7.2 the following conclusions can also be obtained:

e The transient performance depends on the initial estimate errors 9(0), a(0),
D(0) and the explicit design parameters.

e Thebound for || z(t) — y,(¢) ||2 is an explicit function of design parameters and
thus computable. We can decrease the effects of the initial error estimates on
the transient performance by increasing the adaptation gains ¢1,~y, 7 and I

Remark 7.5. To further improve system performance such as the tracking error,
especially in the case without using sign functions, it is worthy to take the system
hysteresis into account in the controller design, instead of only considering its
effect like bounded disturbances.

7.2.3 An Illustrative Example

In this section, we illustrate the state feedback methodologies on the same ex-
ample system in [43] which is described as:

1—e2®

=ay L Thult), u(t) = Bw() (7.60)

where u(t) represents the output of the the backlash described by (7.2). The
actual parameter values are b = 1 and ¢ = 1. Without control, i.e. u(t) = 0,

(7.60) is unstable, because & = }IE::EZ; >0 forz >0,and z < 0 for z < 0.
The objective is to control the system state z to follow a desired trajectory
yr(t) = 12.58in(2.3¢) as in [43].

Two adaptive backstepping schemes are used.
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In the simulation of Scheme I, the robust adaptive control law (7.17)-(7.21)
was used, taking ¢y = 10,7 = I' = n = 0.4. The initial values are chosen to
J(0) = 0.8/3,a(0) = 1.5,D(0) = 2,2(0) = 1.05 and w(0) = 0 which are the
same as in [43]. The simulation results presented in Figure 7.1 and Figure 7.2
are system tracking error and input. The effectiveness of adaptive Scheme I is
demonstrated by the fact that the tracking error is reduced to zero after a few
periods of the reference input as shown in Figure 7.1.

In the simulation of Scheme II by using the robust adaptive control law
(7.48)-(7.52), we choose ¢1,7v,n,I" and the initial values to be same as above
and 8; = 0.1. The simulation results presented in Figure 7.3 and Figure 7.4 are
system tracking error and input. The effectiveness of adaptive Scheme II is also

0.8 4

0.6 4

Tracking error
o
S

Fig. 7.1. Tracking error-Control Scheme I

Input signal w(t)

Fig. 7.2. Control signal w(t)-Control Scheme I
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Fig. 7.3. Tracking error-Control Scheme II

Input signal w(t)

Fig. 7.4. Control signal w(t)-Control Scheme II

demonstrated by the fact that the tracking error is reduced to 6; = 0.1 after a
few periods of the reference input as shown in Figure 7.3.

As a conclusion, all the results verify our theoretical findings and show the
effectiveness of the control schemes.

7.3 Output Feedback Control

In this section, a new scheme is proposed to address an output feedback control
problem: control of a class of uncertain linear systems preceded by unknown
backlash nonlinearity, where the backlash is modelled by a differential equation.
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The controller designed by using backstepping technique consists of a new robust
control law and a new estimator to estimate the unknown parameters as in [121].
For the implementation of the controller, no knowledge is assumed on the bounds
of unknown system parameters and the effect contributed by the backlash. It is
shown that all the signals are bounded. A bound for the truncated Lo norm
of the tracking error is obtained as a function of design parameters. Simulation
studies also verify the effectiveness of the proposed scheme.

7.3.1 Plant Model

The class of single-input single-output linear systems is given by

B(s) bns™ 4 ...+ bys+ by
fr— pr— . ]_
y(s) A(s) uls) S 4 ap_1s"T ot ars + aou(s) (7.:61)
du dw dw
& o it [(cw —u) + By &t (7.62)

where the coefficients a; and b; are constant but unknown, u denotes a backlash

nonlinearity, w is the design controller. (7.62) is treated as in previous section.
The control objective is for the system output y to asymptotically track a ref-

erence signal y,.(t). Regarding the system and the reference signal, the following

assumptions are made:

Assumption 1. The plant is minimum phase, i.e., the polynomial B(s) =

8™ 4 ...+ b1s + by is Hurwitz.

Assumption 2. The relative degree (p = n — m) and an upper bound for the

plant order (n) are known.

Assumption 3. The reference signal y,-(t) and its first p derivatives are known
and bounded, and, in addition, yﬁp ) (t) is piecewise continuous.

Assumption 4. The sign of high-frequency gain (sign(b,,)), where b,, = byc,
is known.

7.3.2 State Estimation Filters

We start by representing the plant (7.61) as in the observer canonical form

O¢,—
&= Ax —ya+ e D(t) (7.63)
b
y=ex
where . 0.
0 B b (it
bmd(t)
A=|:i7 |, b= = , D(t) =
0...0 boc bo
- bod(t)
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In order to proceed, we rewrite (7.63) as

i = Az + F(y,w)0 + D(t) (7.64)
y=-elz
where
T O(o—1)x (m+1)
Im+1
and the p = n + m + 1—dimensional parameter vector 6 is defined by
b
0= (7.66)
a
For state estimation, we use the following filters
A= Ao) + epw (7.67)
= Aon+ ey (7.68)
QT = [wm, ..., v1,v0, 5] (7.69)
v =AN\  j=0,....,m (7.70)
E=—[Ap" ..., Aon,n) (7.71)
&= —An (7.72)
where the vector k = [ki1,...,k,]T is chosen so that the matrix Ay = A — kel

is Hurwitz. Hence there exists a P such that PAg + AP = —2I, P = PT > 0.

With these designed filters our state estimate is
=6+ 070
and the state estimation error ¢ = x — 2 satisfies
€= Ape+ D(t)
Let V. = ¢T Pe. It can be shown that
V. = e'(PAy + AT P)e + 27 PD(t)
< —Tetr | PD(1) |2
Then system (7.64) can be expressed as
J = bmma+ &+ 060+ e

ifm,i = Um,i+1 — k'ivm,h 1= 2, cees P 1

Um,p = Um,p+1 — kp'Um,l +w

(7.73)

(7.74)

(7.75)

(7.76)
(7.77)
(7.78)
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where
6= [Um,2,Um—12,---,%0,2, Z(2) — yei " (7.79)
5 = [07Um,1’27...,1}0’2,5(2) —yef]T (7.80)

and v; 2, €2, &> denote the second entries of v;, €, respectively. All of its states
are available for feedback.

7.3.3 Design of Adaptive Controllers

Design Procedure
As usual in backstepping approach, the following change of coordinates is made.

z21=Y—Yr (7.81)

Zi = Ui — Oy —y g, i =2,3,...,p (7.82)
where ¥ is an estimate of ¥ = 1 /bm and «;_1 is the virtual control at the ith
step and will be determined in later discussion.

To illustrate the backstepping procedures, only the first and the last steps of
the design, i.e. steps 1 and n below, are elaborated in details.

e Step 1: We start with the equation for the tracking error z; obtained from
(7.64) and (7.81) that
2 =bpUma+E&+60+e — 1y (7.83)

By substituting (7.82) for i = 2 into (7.83) and using J = ,! — ¥, we get

21 = by + & + 670 + €9 — by 0y + b2z (7.84)
We design the virtual control law «; as
o = Doy (7.85)
W =—c1z1 —diz — & — 670 (7.86)
where ¢; and d; are positive design parameters, 6 is the estimate of 6. From
(7.84) and (7.85) we have
4= —crz1 — diz + €2+ 670 — by (Y + @1)0 + b 2o
= —(c1+di)z1 + €24 (6 — V(@ + @1)e1)T0 — b (9 + @1)0 + by 2o
(7.87)

where 0 = 6 — 0, we have
by = bpday = ay — by day (7.88)
670 + byzo = 670 + b2y + b 2o
=670 + (U2 — 1§g}r — al)efé + by 2o
= (6 = 0(jr + @1)e1)T0 + b 20 (7.89)
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We consider the Lyapunov function
Ly larag, [bml 1
= 0" 10 0 i .
% 221+2 + 9y +2d1V (7.90)

where I is a positive definite design matrix and ~ is a positive design parameter.
We examine the derivative of V;

. - . b \~; 1 1
Vi < 212 —eTrle—'mﬂﬂ— T PD(t) ||?
1S 2121 - 2d1€ €+2d1 || ()”

N ~1 A
< —clzf + bpz122 — dlzf + z1€9 — \bm|19’y[’ysign(bm)(yr + a1)z1 + Y

- A A 1 1
+0T (6 —I(Gr +a1)er)zr — 0] — e+ || PD(®)|?
2d; 2d;
(7.91)
Now we choose
0 = —~sign(by, ) (§r + @1)z1 — ylg (9 — o) (7.92)
71 = (8= (g + @1)er) (7.93)
where [y, ¥ are positive design constants.
From the choice, the following useful property can be obtained:
- . 1 4 1 4
Ly (9 — Vo) = —ly (¥ — 19)(2 (9 —9)+ 2(19 + 1) — o)
1, - 1
< —2l19192 + 2lg(l9 - ’190)2 (7.94)

Then the following derivation for the derivative of V; can be carried out by using
(7.92)-(7.94)

bml, 50 1 7 |bm] 2
5 Ly0 14, € et Ly (0 — Vo)
- “ 1
+9T(ﬁ—r*19)+2d | PD(t) || (7.95)
1

Vi < =122 + bpziza —

Remark 7.6. Note that a new term vlﬁ(zg — vy) is introduced in the parameter
update law (7.92) compared with the traditional estimator using backstepping.
This term is used to mitigate the backlash effect for system stability as shown
in later discussion.

e Stepi (1=2,...,p): Choose virtual control laws
Q= —bpnz1 — [c2+ dg(aao;l)Q]zz + B+ 880;1 I+ 830;1 Tly(6—6y) (7.96)
o= —zi1— [+ di(acé;ig;l )2] zi + B + 66{;51F7i + 8(:;%_1Fl9(é —6p)
_(;_12 kaoé’“é” )ragzl (7.97)

where ¢;,7 = 3, ..., p are positive design parameters, and
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Oaj—
TP = Tie1— %y Loz (7.98)
g, = 9% (& +6T0) + L (Aon + eny) + kivm,1 + Z 80” 1
Jy 817 y
Hovi . m—+i—1 8
(i—1) i—1
+(yy' Y + 33 )0 2 BA Y(=kiA 4+ Aj) (7.99)

Then the adaptive controller and parameter update law are finally given by

W=, — Vmpi1 + 0y (7.100)

0 =17, + Tlg(d — 6p) (7.101)
where Iy and 6, are positive design constants.

Remark 7.7. Again note that “% Tlg(0 — 6p) and I'ly(6 — 6o) are added in the

virtual control (7.97) and in the parameter update law 6 (7.101), respectively.
These terms are employed to ensure system stability and its performance in the
presence of backlash effects as shown below.

Stability Analysis
We define the final Lyapunov function V, as

V,,—Z 22+ aTr 19+|b’”‘192+z2d (7.102)

=1

Note that

FTifl—é:FTifl—FTi-i-FTi—é

_ Fa((;;_lézi 4 (7 — ) (7.103)
. 1, - 1
1o07 (0 — 6y) < — o [ 9||2+219 | 6—60 > (7.104)

From (7.97) - (7.101), the derivative of the last Lyapunov function satisfies

v, = Zzlzz 676 - b;"muz
i=1

; 1 \bm\ [bm]
<= 22 -0Tr" (a—rrp)—z e Lo + "M g (0 — )2

4dZ 2

- &'M“

s
,_.

7

60% 1)

+(X = 175 + Tlg(6 — 60) - *sz I PD@) |I*

£
||

2
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P P
1 1
<N g2 19 1017+l 10 =00 |+, | PD@)|1”
1 i=1

i=

—‘bm|l191§2+ |bm‘ll9(19—190)2—i 1 ele
2 2 p 4d
—Zp:c- 2 'b’”'z 2- e - Zp: Lot v (7.105)
i=1 - o 4di .
where
2 p
1
M M+22d | P 11* D (7.106)
_ |bml RY a2
M = 9 119(19 190) + 2l9 || 0 — 0y || (7.107)

n (7.106), D,,q. denotes the bound of D(t) which may not be available. Notice
that

p

- 1 _
. 32 2 Te< —
chz m zg (KAl ZM e<—fV, (7.108)
and
V—Xp:12+1§7’r—1é+‘bm‘z§2+i 1V<fV (7.109)
PTLigR T 2y Laog, < =T '
where
B P o B 14
V,=> 224070402+ ' (7.110)
. ||, 1 1
f- = min{c;, 5 l”’2le’4di} (7.111)
11 | 1
- max r s y max P 112
f+ maas{272k (") 9y 2di>\ (P)} (7.112)

where Apaz(P) and Ao (') are the maximum eigenvalues of P and I', respec-
tively. Therefore, from (7.105) we obtain

V, < —f*V, + M* (7.113)
By direct integrations of the differential inequality (7.113), we have
M* - M*
1—e 17 < V,(0) +

where f* = f~/fT. This shows that V, is uniformly bounded. Thus z;, @,é and
€ are bounded. Since z; and y, are bounded, y is also bounded. Then from (7.67)

V, < V,(0)e /"t + (7.114)
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and (7.68) we can show that A\, and = are bounded as in Chapter 2. Therefore
boundedness of all signals in the system is ensured as formally stated in the
following Theorem.

Theorem 7.1. Consider the closed-loop adaptive system consisting of the plant
(7.61) under Assumptions 1-4, the controller (7.100), the estimator (7.92),
(7.101), and the filters (7.67) and (7.68). All the signals in the system are glob-
ally uniformly bounded.

We now derive a bound for the vector z(t) where z(t) = [z1, 22, ..., 2,]T. Firstly,
the following definitions are made.

P
) 1
Co = MIN1<i<pCi, d() = Zl de (7].].5)
1 T
2 llom =/ | =ty (7.116)
0
Then from (7.105), we have
V, < —co || 2 || +M* (7.117)

Integrating both sides, we obtain

1 {IVp(O) = Vo(T)]

Co T

On the other hand, from (7.113), we have
[Vo(0) = Vo (T)

1 T
| 2 [ljo,77 < + M+ do ||P||2/0 D(t)2dt] (7.118)

T
1—e ' M 1 .
< 2 —f(T—t) 2
<TG VOt pde PP [ e T D
P 2 T
< M+ f*V,(0) + | T” do/ D(t)%dt, VT >0, (7.119)
0

where we have used the fact that e~ (=% < 1 and 176; "< f*.
By setting z;(0) = 0, the initial value of the Lyapunov function is

V) = 150) [+ G002 +ae@  (raz0)

Using (7.111) and (7.112), the fact that f*/cy < 2, the a bound resulting from
(7.118) - (7.120) is given by

- b | ~ 2 z
I 2 lo,r) < [16(0) (17 +‘ |\19(0)\2 + . do | P ||2/ D(t)*dt
Y €o 0

+2dole(0)[H +  (|bm|lo(9 —90)* +1g || 0 — 6o ||) (7.121)

1
co
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Remark 7.8. Regarding the above bound, the following conclusions can be drawn:

e The transient performance in the sense of truncated norm given in (7.121)
depends on the initial estimate errors A(0),9(0) and €(0). The closer the
initial estimates to the true values, the better the transient performance.

e This bound can also be systematically reduced by increasing I',y,co and
decreasing do, Ly, lg.

7.3.4 Extension to Nonlinear Systems

We consider the following class of nonlinear systems

i = Az +(y) + 7 (y)0 + bu (7.122)
CZ = a|§:|(cw—u)+31€§: (7.123)
y=eix (7.124)
where
On—m—l
0L 1| - by
A= b= . (7.125)
0 0 :
bo
1
V1(y) o1 (v) 0
ey =|  [2w=|  |.ea= : (7.126)
. :
Vn(y) P () 0

where x € R”, v € R' and y € R' are the state, input and output of the system,
respectively, # € R and b € R"™ are unknown constant vectors, ¢;(y) € R" and
¥;(y) € R are known smooth functions, u denotes a backlash nonlinearity, w is
the input to the backlash element, and backlash (7.123) is treated as in previous
section.

The control objective is to design an output feedback control law for w(t) to
ensure that all closed-loop signals are bounded and the plant output y(¢) tracks
a given reference signal y,.(¢) under the following assumptions:

Assumption 1: The sign of b, is known and the relative degree p = n — m is
fixed and known. The polynomial B(s) = b,,s™ + ...+ b1s + by is stable.

Assumption 2. The reference signal y, and its pth order derivatives are con-
tinuous, known and bounded.

Then we rewritten system (7.122) as follows

&= Az +Y(y) + &7 ()0 + bw + D(t) (7.127)
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where
On—m—1 On—m—1 O(p71)><1
bmc b b d(t)
b= = ) , D(t) = ) (7.128)
boc bo bod(t)
We employ the filters as follows
B(t) =&+ &0+ b, (7.129)
i=0
A=A+ e w, i =0,1,...,m (7.130)
S0 = Aoo + ky + 9 (y) (7.131)
€T = Age™ + 07 (y) (7.132)
v =AW\, i=0,...,m (7.133)
where k = [k1,...,k,]T such that all eigenvalues of Ag = A — kel are at some

desired stable locations. With the designed filters, the state estimation error
€ = x — T satisfies

¢ = Ape + D(t) (7.134)

Then system can be expressed as
J=bmvmo+¥1(y) +&+6"O+e (7.135)
Umyi = Umyitl — Kivm1, 1=2,...,p—1 (7.136)
bm,p = Um,p+1 — kpUm,l +w (7137)

where

O = [bm, -, bo, 071" (7.138)
6= [Um,Qa Um—1,2,---,00,2, fg + ¢,{]T (7139)
S = [0, Um—1,25---,00,2, Eg + ¢,{]T (7140)

and v; 2, €2, &> denote the second entries of v;, €, respectively. All of its states
are available for feedback.

The controller design is achieved by following the design procedures in Chapter
2 and are summarized in Table 7.1, O where ¢;,i=1,... , p are positive design
parameters, © is the estimate of O, Y is an estimate of ¥ = 1/bp, Ly, 99 and lg
are positive design constants, and ©g is a positive constant vectors. The result
is stated in the following theorem.

Theorem 7.2. Consider the closed-loop nonlinear system consisting of the plant
(7.122) under Assumptions 1-2, the controller (7.143), the estimator (7.148),
(7.149), and the filters (7.130), (7.131) and (7.132). All the signals in the system
are globally uniformly bounded.
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Table 7.1. Adaptive Backstepping Controller

Change of coordinates:

21 =Yy —Yr (7.141)
Ui — Oy —u1, i=2,3,...,p (7.142)

2

Adaptive Control Laws:

W= p — Vm,pr1 + Oy (7.143)
o = D (7.144)
a1 = —ciz1 —diz1 — Y1(y) — &2 — 576 (7.145)
- 0 0
g = —bmz1 — [c2 + da 5;1)2]22 + B2 + 821 I'ry
0 ~
+ ;g Ile(6 — 6y) (7.146)
Oai—1\2 Oaii—1
ap = —zi—1— |¢i+d; Zi + Pi + LI
v [t (O3 4 2
Oai—1 A «  Oap_1y O
+ . Tle(©—06) — z . ) 6 7.147
o le(@ =00~ (X = 5 (7.7
Parameter Update Laws:
0 = —~sign(bm ) (i + @1)z1 — ylo (9 — Do) (7.148)
O =TI1,+ I'le(6 — 6y) (7.149)
Tuning functions:
= (6 —9(yr +ai)er)z (7.150)
Oov;—
Ti = Ti—1 — %y 162 (7.151)
_ Oai—1 T A Oai—1 — a1 )
Bi = oy (246 O)+ on (Aon + eny) + kivim,1 + JZ:I 8y£j_1)yr
. 8 i . m—+4i—1 8 i
O S G A+ Ajaa) (7.152)

09 o9
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7.3.5 Simulation Studies
Design Example 1: Output Feedback Control

We illustrate the output feedback method on a simple linear systems
b
y(s) = 24 asu(s) (7.153)
u(t) = B(w(t)) (7.154)

where b = 1,a = 1.2, B(w) is the backlash described by (7.2) with parameters
a=1,c=3.1635, By = 0.345. These parameters are not needed to be known in
the controller design. The objective is to control the system output y to follow
a desired trajectory y,(t) = 2sin(2¢). The filters from (7.67) and (7.68) are
implemented as

1 = Aon + e2y (7.155)

A = Ao\ + eqw (7.156)

Z=—[Aon,m), €=—Afn v=2A (7.157)
—k 1

Ay = (7.158)
—ky 0

The adaptive control laws aq (7.85), w(t) (7.100), and parameter update laws
0 (7.92), 6 (7.101) were used, where ¥ and 6 are estimates of ¥ = 1/bc and
0 = [bc,a]T, respectively. The design parameters are chosen as ¢; = 15,cp =
5,dy = dy = 0.1,7v=2,1 = I5,ly = 0.1,lp = 0.1, k1 = 6,ky = 8. The initials
are set y(0) = 1,0(0) = 0.2,6(0) = [2,0.5]7. The simulation results presented
in the Figure 7.5 shows the system output y and the desired trajectory signal.
Figure 7.6 shows the control signal w(t). These simulation results verify that our
proposed scheme is effective to cope with backlash nonlinearity.

25

1 2 3 4 5 6 7 8 9 10
t(sec)

Fig. 7.5. Output y(dashed) and trajectory y,(solid line)
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Input signal w(t)
]

5
t(sec)

Fig. 7.6. Control signal w(t)

Design Example 2: Valve Control Mechanism

In this section, we illustrate our proposed scheme on valve control mechanism
shown in Figure 7.7 as in Chapter 6, where the backlash is in the control inflow
u = B(v) and the output is the liquid level h. The transfer function h(p) can be
expressed as

k
h(p) = G(p)(u(p) — d(p)) = p(u(p) —d(p)) (7.159)
v control
gear-train
backlash
u
h(s)=G(s)(u(s)-d(s))
u=B(v) G(s)=k/s
h
| —

Fig. 7.7. Backlash in the valve control mechanism of a liquid tank
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Fig. 7.8. Input backlash

where d is the uncontrolled outflow which is treated as a disturbance and p = ddt.
The backlash is expressed as follows
du dv dv
= —_ B -1
& o 5t [(cv —u) + By dt (7.160)

where «, ¢ and B; are constants. The true parameters are set as k = 2,a =
1,¢ = 3, By = 0.2. The objective is to control the liquid level to 10m.
The adaptive control law is designed by Scheme II as follows

v =dw (7.161)
W = —c1(|z1] — 61)sg1 — sq1 D (7.162)
1
ol
s ]
5]
22 ]
g
(= |
4 i
0 5 10 15 20
t(sec)

Fig. 7.9. Tracking error with controller designed by our proposed Scheme II
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1.9 = —’y’lI)(|Z1‘ — 61)f1891 (7163)
D =n(jz1| = 60)f1 (7.164)

where z1 = h — yp,y, = 2, D is an estimate of D which is the bound of
kdi(t) — kd(t). In the simulation, the design parameters are chosen as ¢; =
2,7 =1,n7=2,8, = 0.01 and the initial value is chosen as h(0) = 5,9(0) = 0.15.
The disturbance is selected as sin(2t). Figure 7.8 is the response of input back-
lash. The simulation results presented in Figure 7.9 and Figure 7.10 show the
tracking error of controlled liquid level and the input control obtained by the
designed controller.

Input signal v(t)

0 5 10 15 20
t(sec)

Fig. 7.10. Control signal with controller designed by our proposed Scheme I1

7.4 Summary

In this chapter, we present two types of robust adaptive backstepping control
algorithms: state feedback control of a class of nonlinear systems with unknown
backlash and output feedback control of a class of linear systems with unknown
backlash.

For state feedback control, two backstepping adaptive controller design
schemes are developed. In the first scheme, a sign function is involved and this
can ensure perfect tracking. To avoid possible chattering caused by the sign func-
tion, we propose an alternative smooth control law and the tracking error is still
ensured to approach a prescribed bound in this case. The developed backstep-
ping controls do not require the model parameters within known intervals and
the knowledge on the bound of ‘disturbance-like’ term is not required. Besides
showing global stability, we also give an explicit bound on the Lo performance
of the tracking error in terms of design parameters.
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For output feedback control, an adaptive control scheme with certain modifica-
tions to the existing backstepping control design is proposed to achieve tracking.
For the implementation of the controller, no a priori knowledge on the bounds
of all the unknown parameters and the backlash effect is required. It is shown
that adaptive control system is globally stable in the sense that all the signals
are bounded. Also a truncated Lo bound is derived for the tracking error as a
function of the design parameters. Simulation results verify the effectiveness of
the proposed schemes. We also extend the results to nonlinear system.



8 Inverse Control of Systems with Backlash
Nonlinearity

We consider a class of uncertain dynamic nonlinear systems preceded by un-
known backlash nonlinearity. The control design is achieved by introducing a
smooth inverse function of the backlash and using it in the controller design
with backstepping technique. For the design and implementation of the con-
troller, no knowledge is assumed on the unknown system parameters. It is shown
that the proposed controller not only can guarantee stability, but also transient
performance.

8.1 Introduction

Backlash exists in a wide range of physical systems and devices, such as biol-
ogy optics, electro-magnetism, mechanical actuators, electronic relay circuits and
other areas. Such nonlinearity is usually poorly known and often limits system
performance. Control of systems with backlash nonlinearity is an important area
of control system research and typically challenging. For backlash nonlinearity,
several adaptive control schemes have recently been proposed, see for examples
[45, 49, 122]. In [28, 44, 55] an inverse nonlinearity was constructed. In the con-
troller design, the term multiplying the control and the uncertain parameters
of the system and nonsmooth nonlinearity must be within known bounded in-
tervals. Backlash compensation using neural network and fuzzy logic has also
been used in feedback control systems [72]. The system states and uncertain
weights must be within known compact sets. With these developed schemes,
the transient performance is usually not guaranteed. In [52], variable structure
control was proposed to stabilize the nonlinear plants by using a quasistatic and
dynamic description of the nonlinearity, where the parameters of nonlinearity
are bounded by known constants. In [43] a dynamic backlash model is defined
to pattern a backlash nonlinearity rather than constructing an inverse model to
mitigate the effects of the backlash. However in [43], the term multiplying the
control and the uncertain parameters of the system must be within known inter-
vals and the ‘disturbance-like’ term must be bounded with known bound. Pro-
jection was used to handle the ‘disturbance-like’ term and unknown parameters.
System stability was established and the tracking error was shown to converge

J. Zhou & C. Wen: Adapt. Backstepping Ctrl. of Uncertain Systems, LNCIS 372, pp. 125-138, 2008.
springerlink.com © Springer-Verlag Berlin Heidelberg 2008
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to a residual. In [120], a state feedback backstepping design was developed to
deal with the backlash nonlinearity, where the effect of backlash was treated as
a bounded disturbance and an estimate was used to estimate its bound. The
detailed characteristic of backlash was not considered in the controller design.

In this chapter, we develop a simple output feedback adaptive control scheme
for a class of nonlinear systems, in the presence of unknown backlash actuator
nonlinearity as in [123, 124]. To further improve system performance, we take the
system backlash into account in the controller design, instead of only considering
its effect like bounded disturbances as in [43, 120]. An efficient smooth adaptive
inverse was developed to compensate the effect of the backlash in controller de-
sign with backstepping approach. Furthermore, the over-parametrization prob-
lem is also solved by using the concept of tuning functions. A state observer is
proposed for output feedback control. To avoid possible chattering caused by the
sign function, we propose a smooth control law and the tracking error is ensured
to approach a prescribed bound. In our design, the term multiplying the con-
trol and the system parameters are not assumed to be within known intervals.
Besides showing stability of the system, transient performance in terms of Lo
norm of the tracking error is derived to be an explicit function of design param-
eters and thus our scheme allows designers to obtain the closed loop behavior
by tuning design parameters in an explicit way.

8.2 Problem Statement

8.2.1 System Model

We consider the following class of nonlinear systems

&= Az +Py)+ Y Oidiy) + bu (8.1)
=1
y=-elz, u=B) (8.2)
where
o
_ 0,
07,1 bm,
A= 0= b= (8.3)
0 O
L 0.
L bo -
- 1
Y1(y) 0
U(y) = ,e1 = (8.4)
Un(y)
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where x € R", v € R! and y € R! are the states, input and output of the system,
respectively, € R" and b € R™ and are unknown constant vectors, ¢;(y) € R"
and ¥;(y) € R are known smooth functions. The actuator nonlinearity u = B(v)
is described as a backlash characteristic.

The control objective is to design an output feedback control law for v(¢) to
ensure that all closed-loop signals are bounded and the plant output y(¢) tracks
a given reference signal y, (¢) under the following assumptions:

Assumption 1. The sign of b, is known and the relative degree p = n —m is
fixed and known. The polynomial B(s) = b,,,s™ + ...+ b1s + by is stable.

Assumption 2. The reference signal y, and its (n — 1)th order derivatives are
known and bounded.

8.2.2 Backlash Characteristic

Traditionally, a backlash nonlinearity in Figure 8.1 can be described by

mo(t) if 0(t) >0 and u(t) = m(v(t) — B,) or
u(t) = if v(t) <0 and u(t) =m(v(t) — By) (8.5)

0 otherise

where m > my is the slope of the lines, with m( being a small positive constant,
and B, > B; are constant parameters.

The essence of compensating backlash effect is to employ a backlash inverse.
However the inverse of (8.5) is itself nonsmooth and may not be amenable to
controller design.

In this chapter, we propose a new smooth inverse for the backlash as follows

1
v=Bl(u) = b + B, x (1) + Byxi(u) (8.6)
where
) e(kt)
Xr (1) = elkt) 4 o(—ki) (8.7)
) e(—ki)
xi () (8.8)

T e(ki) 4 o(—ki)
where k is a positive constant. x,. and x; have the following properties

Xr() =1 as uw—o00; xr(4) =0 as @ — —o0; (8.9)
xi() =0 as uw—o0; xi(a) —1 as 4 — —oo. (8.10)
Note that the larger the value k, the closer x, to 1 and 0 when @ — oo and

& — —oo. Also the larger the k, the closer x; to 0 and 1 when @ — oo and
& — —o0. Such an inverse is shown in Figure 8.2.



128 Inverse Control of Systems with Backlash Nonlinearity

output u

L L L L
1 2 3 4 5

. . . .
25 -4 -3 -2 -1

0
input v

Fig. 8.1. Backlash

I
|
I
|
I
|
I
I
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I
\
I3 -2 -1 [ 1 2 3
u

Fig. 8.2. Backlash Inverse (dashed: smooth inverse; solid: hard inverse)

Remark 8.1. Note that we will obtain an efficient adaptive backlash inverse in
(8.15) when the backlash parameters are unknown. We will take the system
backlash into account in the controller design, instead of only considering its
effect like bounded disturbances in [43] and [120].

Remark 8.2. Note that the use of smooth functions x, (%) and y;(u) are con-
tinuous and differentiable. This is different from the inverse in [49], where the
inverse indicator functions are nonsmooth. The latter case may cause chattering
phenomenon in the recursive backstepping control.

To design an adaptive controller for the system, we re-parameterize the backlash
as in [49] as follows

u(t) = JT(t)m(v(t) — BT) + Jl(t)m(v(t) — Bl) + os(t)us (8.11)
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where ug is a generic constant corresponding to the value at any active inner
segment characterized by s 4+ B; <wv(t) < " + B,.

on(t) = lif u(t) >0 (8.12)
0 otherwise

alt) = lifu(t) <0 (8.13)
0 otherwise

os(t) = Lif at) =0 (8.14)

0 otherwise

These functions satisfy that o,.(t) + 0;(t) + o4(t) = 1.
As parameters m, B,., B; are unknown and u is unavailable, the actual v(t) is
designed as

o(t) = Bl(ug) = %[ud + By (i) + mBixa(ia)] (8.15)

where m, @r and TZEZ are estimates of m, mB, and mBy, ug(t) is the actual
control input. Then corresponding control input ug(t) is given by
ua(t) = mo(t) — mB,x (i) — mByxi(iq) (8.16)
The resulting error between u and ug is
u(t) — ua(t) = v — mByx, (ita) — mByxi (i) + dy(t) (8.17)
where dy,(t) = usos — mvos + mB,.(xr(tq) — o) + mBi(xi(wq) — 07).

Proposition. The un-parameterizable part dp(t) of the backlash inverse con-
trol error u(t) — uq(t) is bounded for any ¢ > 0.

Proof: There are three cases to be examined:
Case 1: o,.(t) = 1,00(t) = 04(t) = 0.

db(t) = mBT(XT(ﬂd) — 1) + mBle(ﬂd) 8.18
Thus |dy(t)] < m(B, — B;) 8.19)
Case 2: oy(t) = 1,0.(t) = 05(t) =0
dy(t) = mBi(xi(ta) — 1) + mBrXr(ta) (8.20)
Thus |dp(t)] < m(B, — By) (8.21
Case 3: o4(t) = 1,0.(t) = oy(t) =
|dy(t)] < m(B, — By + Bs) (8.22)

where B depends on the motion of v(t) and w(t) on the inner segment when
0s(t) = 1 and By is in the internal (B, B,.). From these expressions, it is clear
that dp(t) is bounded.
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8.3 State Estimation Filters

We employ the filters similar to those in [125] as follows

B(t) =&+ Y 0i&+ > b (8.23)
i=1 i=0
0 = AO77i +en—iu, 1=0,1,...,m (824)
§0 = Aoko + ky + 9 (y) + x (8.25)
& =A&i+oily), i=1,...,r (8.26)
where k = [k1,...,k,]T such that all eigenvalues of Ag = A — kel are at some

desired stable locations and y is a design signal specified later. It can be shown
that the state estimation error € = x(t) — & (t) satisfies ¢ = Age — x.

Note that the signal u(t) is not available. Thus the signal 1 in (8.24) needs
to be re-parameterized. Let p denote jt. With A(p) = det(pl — Ap), we express

n(t) as
0i(t) = i1 (), miz(t), - min (1))

= [¢:1(P), ¢i2(P); -+ ¢in (D)) Aip)u(t)ﬂ; =0,..,m (8.27)

for some known polynomials ¢;;(p),i = 0,...,m,j = 1,...,n. Using (8.16) and
(8.17), we have

u(t) = mv — mB,x,(tia) — mBixi(ig) + dy(t) = BT 0(t) + du(t)  (8.28)

where
B = [m,mB,,mB]" (8.29)
&(t) = [v, —xr (a), —xa(@a)] " (8.30)
With (8.27), we obtain
i (t) = BT @i (t) + dij (t) (8.31)
where
ay(t) = M0, dyte) = %P ae) (8:32)

and I3 is a 3 x 3 identity matrix. Based on (8.31), w; is available for controller
design in place of u. Denoting the second components of &y,&; as o2, &i0,1 =
1,...,7, we have

By =2+ Y 0o+ Y bifT@i(t) + > bidia(t) (8.33)
=1 =0 1=0

. (P + k™) I3 .
i2(t) = t 8.34
W2() pn+k1pn71++kn71p+knw() ( )
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8.4 Design of Adaptive Controllers
As usual in backstepping approach, the following change of coordinates is made.
21 =Y =Y, 2i= ﬂATcDT(jl;Q) - éySi_l) -1, 1=2,3,...,p (8.35)

where B and é are estimates of § and e = 1/b,,, respectively, a;_; is the virtual
control at the ith step and will be determined in later discussion.
As in [120], we define functions sg;(z;) and f;(z;) as follows

|Z| |zi| > 6;
sgi(zi) = ,(2a+D) (8.36)
(8% — Zig)pfprz I \Zi|(2q+1) |zi] < 6
fi(zi) = (8.37)
0 ‘ZZ‘ < 6

where 6;(i = 1,..., p) is a positive design parameter and ¢ = round{(p—i+2)/2},
where round{x} is the nearest integer to x. Clearly 2¢+1 > p — i+ 2. It can be
shown that sg;(z;) is (p — i + 1)th order differentiable.

Remark 8.3. The standard adaptive backstepping design approach [1] results in
difficulties in designing robust adaptive controllers with the capability of esti-
mating the bound of disturbances for the case that relative degree p > 1. In
this chapter, function sg; is used to overcome the difficulties by counteracting
the disturbance in each step and also avoid using sign function which is non-
differentiable and may cause the chattering.

Note that, the first and the last steps of the design are quite different from
the approach in [120], due to output feedback and the use of estimated inverse
backlash parameters in control design, and are elaborated in details. The results
of other steps, i.e. step i,7 = 2,..., p—1 are only presented without elaboration.

e Step 1: We start with the equation for the tracking error z; given (8.1) and
(8.33) to obtain

21 = o2 + 07 (E2) + P1(Y)) + bin BT Dma(t) — b + b2z + b

m—1
+ > b i (t) + d(t) + 11 (y) + €2 (8.38)
i=0

where €9y = [€12, ..., &2] T, d(t) = D7 bidia(t), and D1 (y) = [¢11(y), ., dr1 ()]
From proposition, there exists a positive constant D such that |d(¢)| < D.

Remark 8.4. The unknown bound D of d(t) will be estimated online and thus it
is not assumed to be known in contrast to [41], [49] and [126]. With our proposed
scheme, only one estimator will be used to estimate its bound in the backstepping
design to overcome the over-parametrization problem. This is also different from
[125], where a number of estimators are used for the same variable D.
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Now we select the virtual control law «q as

o] = ean (839)
) i ) o
o =—(c1+ 4 Y(|z1] = 61)"sg1 — &2 — O p(t) — Dsgr

(82 + DB, + 80 - 501 (8.40)

where ¢, is a positive constant, 6y is a small positive real number, lA)m7 D and
O are estimates of by, D and OT = [§7 0047, ..., by_187], and ¢(t) = [£2) +
D1(y), @o2(t), -y @m—1)2(t)]". Then the choice of (8.39) and (8.40) results in
the following system

. 2. : -
s =—(a+ 4 )(|z1] = 61)7sg1(21) + OT () + bmzz — by (61 + §r)é

b T Gmalt) + d(t) — Dsgi + 2 — (02 + D2, + 60591 (3:41)

We define a positive definite function V; as

1 1 ~ ~ 1~ -
Vi = — &)t b| BT ! oefr;te
1 ij1(\Zl| D it G lbml 67T 6+ 07 Tg
bml o 1 =0 1 ¢
D P 8.42
+ o e+ M + 2l1€ € ( )

where © = 6 — é,ﬁ =7 —ﬁ,é —e—¢6,D=D— 15, I'e, I3 are positive definite
matrices, Y., 7q are positive constants, and P = PT > 0 satisfies the equation
PAg+ AP = —21. Let 8; = €10, i = 1,...,3, where ¢; € R? is an identity
vector. We select the adaptive update laws as

B, =&Trs,i=23, B, =Proj(lrs),i=1 (8.43)
7 = —sign(bm ) pom2(t)(|21| — 61)” fisg (8.44)
é - _Sign(bm)'ye<d1 + y'r)(‘zl| - 61)pf1891 (845)

where Proj(.) is a smooth projection operation to ensure the estimate m(t) >
mg. Such an operation can be found in [1].

Then from (8.41) to (8.45) and using ¢ = Age — x and the property that
—ﬂTF,glPTOj(Tg) < —ﬂTFglrg, we obtain the time derivative of V; as

Vi = (|21] = 61)° fisgiz1 — |bm\ﬁ~TFg1ﬁA -or'r;'e
omlgy T pp o Lrpe
Ve Yd lh
62 1 =

e+ )l =80 i+ D[l — 80— D] = e

+OT [p(|z1] — 61)” frsgr — T5'0] + €” [ea(|z1] — 61)° frs91 —

IN

1
; Px|
1
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~[bunl 87 [sign(bm)oma(|21] — 61)° frsgr + Ty ]

. _ . 1.
—|bmlé[sign(bm) (@ + gr)(|21] — 61)° frsgr + N ]

€

(1] = 01)° frsg [bmzz — (62 4+ 1)y/82, + d0sgi]
82 ~ A ~ 1 =
< —(a+ P )al =607 fi + 0% (101 — [5'0) + D(7p1 - D)

+(lz1] = 61)° f1591 (bmz2 — (62 + 1)\/13% + 8osg1)

1 1
— et el (ry—, Py) (8.46)
Iy Iy
To1 = ¢(|21| = 61) fisg1 (8.47)
1 = e2(|z1] = 61)” fisgr (8.48)
o1 = (|21] = 61)" fa (8.49)
where e3 = [0,1,0,...,0]T € R™.
e Step i, i =2, ..., p: As detailed in [120], we choose
—it1 dai—1 Ar
o = —(ci + 1)(|2i] = 6:)77" 59 — g — (6ig1 + 1)sgi + oy O ¢
Oai_q AT A Oavi_q A~ Oai_q
U O (t 2 +60 - Dsg; . Tetei
+ oy W2()+\/|| oy |2 +60 - Dsg; + 20 oTo
+8ai_1l1P_1T 4 8ai_1F§T§‘+§(‘2k| _6k)p_k+1fksgk
og, Tty ot 2
- Oap—1 Oai—1 oy 50&1‘71l Ple Oay—1 3%718 ]
06 oy T aw oy U P ap oy "
i1
_ Oa—1 01 . Oaj—q 1
— 2| = 6,)P 7R frs ~ Wma + . Tpi  (8.50
kZ::}(‘ k| — k) frs9k 00 Oy 2T b 4P (8.50)
i)m = %(\z1| — 61)pf18912’2 (851)
80[1‘, i
TDi = TDi—1 — \/“ dy B R (P ) Ly (8.52)
_ dai p—it1
Toi = Tei—1 — Ay o(lzi| = 6;) fisgi (8.53)
80[1‘, —i
T =Tl g Y|zl = 677 fisgien (8.54)

da—1 . —i
Toi = Toi1 = Y oma(|zi] = 6:)7 7 fisgi (8.55)
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: 1 1. - .
‘/i _ —6 p—k+2 bm Tlﬂfl
;p—k+2(‘zk| k) fot o lbm|B7 L5706

1 1
b2, +  e'Pe  (8.56)

1~ T I
0Try6 ey 9T
+2 00 + & +2 9 +2’}/b 2l1

27e

where 9 is an estimate of ¥ = b3, 9 =1 — 19, by = by — b, g; contains all
known terms, ¢; is a positive constant, ¢; is a small positive constant, 7, is a
positive constant, Iy is a positive definite matrix.

Step p: Using (8.16) and (8.34), we have
(" + kap™ "I .
(t)

pn + klpn_l +...+ kn—lp + knw
= ud(t) + wo (857)

BT@%}_D — 37

where wy is given by

(kop™ 2+ ...+ kn 1D+ kn)l3 .
= t 8.58
0 p" + kypn—! +...+kn71p+knw() (8.58)

With this equation, the derivative of z, = _éT®££2—2) — éygp_l) — Qi
. 3ap,1 T Bap,l T ~ o —1 A Oda —1 A
Z,=Uq+¢g, — ' p— I oma(t) — P - 7
pTMTIT gy YT gy =6 oD
8ap,1 - Oa,_q da,_q da,_q
B (e 8.59
a9 o6 X oy ) oy (8:59)

where 3, contains all known terms. Define a positive definite Lyapunov function
V, as

Vo= Vir ] = 80P+ D (5.60)
We choose the update laws for A, A, D
6 = T'oto, (8.61)
1§ = IyTop (8.62)
D = ~arp, (8.63)

and the design signal x as
X =0P 7y, (8.64)
Finally the control law is given by
Ug = (8.65)
v(t) = Bl(ug) = ;l[ud +mB, X (ita) + mByxi(ig))] (8.66)
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With this choice and similar steps in step 1 for V1, the derivative of V,, becomes

P .
- ZCZ(\ZA — §;)2 PNy 19T(Tl9p — Fglﬁ) + 71 D(’YdTDp — D)
i=1 d

1 P Ja
(= PO+ Y (sl = 807 e[ (Lyma, — )
k=2
dag.—1 dag.—1 - 1
of (vaTDp — D) + 0%, (WP e = X)] — I el
P
~ a _ .
+67 (rep — I5'0) + > (2] — 6 .7 (Tore, — 6)
s 00
p ' 1
= _Zci(\zﬂ — §;)2p=iH f, l e (8.67)
i=1 1

From (8.67), we get the following Lemma.

Lemma 8.1. The adaptive controller designed above ensures that z1,..., z,, ©,
e, b, 19, D and € are all bounded.

With Lemma 8.1, all the signals in the closed-loop can be shown to be bounded
and a bound can be established for the tracking error, as stated in the following
theorem.

Theorem 8.1. Consider the system consisting of the parameter estimators given
by (8.43), (8.45), (8.51) and (8.61)-(8.63), adaptive controllers designed using
(8.65)-(8.66) with virtual control laws (8.39) and (8.50), and plant (8.1) with a
backlash nonlinearity (8.5). The system is stable in the sense that all signals in
the closed loop are bounded. Furthermore

e The tracking error converges (61, —61| asymptotically, i.e.,
lim Jy(t) — y (1)) = 61 (5.68)
t—o0

e The transient tracking error performance is given by

| Ty(t) =y ()] — 61 [|2
N Y b 2,12 I s
< iy (OOTTSO0) + Jr 307 +
bl 2 1 =
D
+2% e(0)* +
with z;(0) =0,i=1,...,p,

Proof: From Lemma 8.1, we have that 21, ..., z,, 37 é, e, lA)m7 197 b7 € are bounded.
Following similar approaches to those in [125], we can obtain the boundedness
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of a;,i =1,...,p, x and ug, and so are v = B\I(ud) and u = DI(v). It follows
that @ € L*. From (8.24), we have that 1 is bounded. Then Z is bounded from
(8.23) and finally x(t) = Z(t) + €(¢) is bounded from (8.23-8.24). Thus all signals
in the closed-loop are bounded. The tracking error performance can be obtained
from (8.67) following similar approaches to those in [120].

Remark 8.5. From Theorem 8.1 the following conclusions can be obtained:

e The transient performance depends on the initial estimate errors €(0), 5(0),
6(0), 9(0), D(0), by, (0) and the explicit design parameters. The closer the
initial estimates é(0), 5(0), ©(0), ¥(0), by, (0) and D(0) to the true values
e, 3,0,9,b,, and D, the better the transient performance.

e The bound for || y(¢) — y,(¢) |2 is an explicit function of design parameters
and thus computable. We can decrease the effects of the initial error estimates
on the transient performance by increasing the adaptation gains c¢1, Yd4, Ve, Vb
and FB,F@,Fg.

e The value of §; can be chosen as small as possible according to the desired
accuracy, since the output tracking error will converge to [—61,61]. Notes
that 61 may influence the control input through the effects of sgp, f1 and
their derivatives in the backstepping design.

8.5 Simulation Study

In this section, we illustrate the above methodology on the following nonlinear
system
1—ea1(®

1+ e—2(t)
y=um1, u=B(v) (8.70)

.i‘lzl‘z, Q.JQZU—FG

where u represents the output of the backlash nonlinearity as in (8.5), parameter
a and backlash parameters m, B,., B; are unknown, but m > 0.1. The actual
parameter values are chosenasa = 1, m = 1, B,, = 0.5, B; = —0.8 for simulation.
The objective is to control the system output y to follow a desired trajectory
yr(t) = 10sin(2.5¢). Firstly we choose the backlash inverse v(t) = BI(uq) and
the filters

o= Aok +ky+x, & = A& + Y1 (8.71)

A (8.72)

1= Agn + esu, Wy =
Ui 07 T €2 2 p2+k1p+k23

1—en®

where Y7 = [0, T (8.73)
k= [k, k)T =1[1,3]" (8.74)

—k 1 —11
Ay = = (8.75)

—ko O -30
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Then we apply our designed control to the plant. In the simulations, we choose
c=2,e0=1,60 =001,y =1,¢c1 =c2 = ¢,y =4 =7,1p = I3 and the
initial parameters a(0) = 1.2, D(0) = 0.4, 6(0) = [1,0.4, —0.6]T. The initial state
is chosen as y(0) = 0.6. The parameters and the initial states are the same as
in [120]. For comparison, the scheme in [120] and our proposed scheme are both
applied to the system. In [120], state feedback control is used and the effect of
backlash is considered as a disturbance. The newly developed scheme studies
output feedback control and a smooth backlash inverse is used to compensate
the effect of backlash. The simulation results presented in the Figure 8.3 and
Figure 8.4 are the tracking error y — y,. and the controller input v(t). Clearly,

0.6

05 4

===~

Tracking error

Fig. 8.3. Tracking error (solid line: proposed scheme; dash line: scheme in [120])

Input signal v(t)

Fig. 8.4. Control signal v(t) (solid line: proposed scheme; dash line: scheme in [120])
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the simulation results verify our theoretical findings and show the effectiveness
of our control scheme. The newly developed scheme gives better performance
compared with [120].

8.6 Conclusion

This chapter presents an output feedback backstepping adaptive controller de-
sign scheme for a class of uncertain nonlinear SISO system preceded by uncertain
backlash actuator nonlinearity. We propose a new smooth adaptive inverse to
compensate the effect of the unknown backlash. Such an inverse can avoid pos-
sible chattering phenomenon which may be caused by nonsmooth inverse. The
inverse function is employed in the backstepping controller design. The over-
parametrization problem is solved by using the concept of tuning functions. For
the design and implementation of the controller, no knowledge is assumed on the
unknown system parameters. Besides showing stability, we also give an explicit
bound on the Lo performance of the tracking error in terms of design parameters.
Simulation results illustrate the effectiveness of our proposed scheme.



9 Stabilization of Interconnected Systems with
Backlash Nonlinearity

Due to the difficulty of handling both hysteresis and interactions between subsys-
tems, there are limited results available on decentralized stabilization of unknown
interconnected systems with hysteresis, even though the problem is practical and
important. In this chapter, we provide solutions to this challenging problem by
proposing two new schemes to design decentralized output feedback adaptive
controllers using backstepping approach. For each subsystem, a general transfer
function with arbitrary relative degree is considered. The interactions between
subsystems are allowed to satisfy a nonlinear bound with certain structural con-
ditions. In the first scheme, no knowledge is assumed on the bounds of unknown
system parameters. In case that the uncertain parameters are inside known com-
pact sets, we propose an alternative scheme where a projection operation is em-
ployed in the adaptive laws. In both schemes, the effect of the hysteresis and the
effects due to interactions are taken into consideration in devising local control
laws. It is shown that the designed local adaptive controllers can ensure all the
signals in the closed loop system bounded. A root mean square type of bound is
obtained for the system states as a function of design parameters. This implies
that the transient system performance can be adjusted by choosing suitable de-
sign parameters. With Scheme II, the proposed control laws allow arbitrarily
strong interactions provided their upper bounds are available. In the absence of
hysteresis, perfect stabilization is ensured and the Lo norm of the system states
is also shown to be bounded by a function of design parameters when the second
scheme is applied.

9.1 Introduction

In the control of a large scale system, one usually faces poor knowledge on
the plant parameters and interactions between subsystems. Thus adaptive con-
trol technique in this case is an appropriate strategy to be employed. If some
subsystems are distributed distantly, it is difficult for a centralized controller
to gather feedback signals from these subsystems. Also the design and imple-
mentation of the centralized controller are complicated. Therefore decentralized
controllers, designed independently for local subsystems and using local available
signals for feedback, are proposed to overcome such problems. Such decentralized

J. Zhou & C. Wen: Adapt. Backstepping Ctrl. of Uncertain Systems, LNCIS 372, pp. 139-164, 2008.
springerlink.com © Springer-Verlag Berlin Heidelberg 2008
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controllers, however, should be robust against the ignored interactions. In the
context of decentralized adaptive control, only a limited number of results have
been obtained, see for examples [20, 22, 24, 25, 32, 33, 96, 97, 98, 99, 105]. The
scheme presented in [105] is the first result using backstepping technique to re-
lax the requirement on the relative degree of subsystems. But the result is only
applicable to interactions satisfying a first-order type of bound and transient
performance is not established.

Hysteresis can be represented by both dynamic input-output and static consti-
tutive relationships. It exists in a wide range of physical systems and materials,
such as electro-magnetism [127], piezoelectric actuators [112], brakes [49], elec-
tronic circuits [128], motors [129], smart materials [119], and so on [130]. When
a plant is preceded by the hysteresis nonlinearity, the system usually exhibits
undesirable inaccuracies or oscillations and even instability due to the combined
effects of the non-differentiable and non-memoryless character of the hysteresis
and the plant. Hysteresis nonlinearity is one of the key factors limiting both
static and dynamic performance of feedback control systems. The development
of control techniques to mitigate the effects of hysteresis is typically challenging
and has recently attracted significant attention, [43, 44, 45, 55, 56, 120, 131, 132].
In [131], a model derivation for smart materials using physical principles leads
to a hysteresis operator at the input end of a linear system. Adaptive recursive
identification and inverse control are addressed. In [44], [55] and [56] an inverse
hysteresis nonlinearity was constructed. An adaptive hysteresis inverse cascaded
with the plant was employed to cancel the effects of hysteresis. In [43], a dy-
namic hysteresis model is used to pattern a backlash-like hysteresis rather than
constructing an inverse model to mitigate the bounded effects of the hysteresis.
In the paper, an adaptive state feedback control scheme is developed for a class
of nonlinear systems. In the design, the term multiplying the control and the
uncertain parameters of the system must be within known compact sets and a
bound for the effect from hysteresis must also be available, in order to implement
the projection operation in the estimator. If the hysteresis effect is not bounded
by the given bound, system stability cannot be ensured. In [120], a state feedback
control for a special structure of nonlinear systems with backlash-like hysteresis
is developed using backstepping methodology. System stability was established
and the tracking error was shown to converge to a residual.

Due to difficulties in considering the effects of interconnections, extension of
single loop results to multi-loop interconnecting systems is challenging, which is
why the number of available results is still limited, especially for the case when the
relative degree of each subsystem is greater than two. In the presence of hysteresis
in unknown interconnected systems, there is one result [133] available for decen-
tralized stabilization so far. In this chapter, we develop two output feedback de-
centralized backstepping adaptive stabilizers for a class of interconnected systems
with arbitrary subsystem relative degrees and with the input of each subsystem
preceded by unknown backlash-like hysteresis modelled by a differential equation
asin [43], [112] and [130]. The interactions between subsystems are allowed to sat-
isfy a nonlinear bound. The effects of both hysteresis and interactions are taken



Problem Formulation 141

into consideration in the development of local control laws. For each subsystem,
we consider a general transfer function. In Scheme I, the term multiplying the
control and the system parameters are not assumed to be within known intervals.
Compared with conventional backstepping approaches, two new terms are added
in the parameter updating laws in order to ensure boundedness of estimates. In
Scheme 11, we assume uncertain parameters are inside some known bounded in-
tervals, which is apriori information available. Thus we use projection operation
in the adaptive laws. It is established that the designed local controllers with both
schemes can ensure all the signals in the closed loop system bounded. Besides sta-
bility, a root mean square type of bound is also obtained for system states as a func-
tion of design parameters. This implies that the transient system performance can
be adjusted by choosing suitable design parameters. With Scheme II, arbitrarily
strong interactions can be accommodated provided their upper bounds are avail-
able. In the absence of hysteresis, perfect stabilization is ensured and the Ly norm
of the system states is also shown to be bounded by a function of design parame-
ters when Scheme 11 is used.

9.2 Problem Formulation

A system consisting of N interconnected subsystems of order n; modelled below
is considered.

N
Aoimoi + boiui + Z ﬁ] (tv y]) (91)
j=1

yi = Ly, fori=1,....N (9.2)

Loi

where z,; € R™, u; € R' and y; € R! are the states, input and output of the ith
subsystem, respectively, ﬁj(t, yj) € R™ denotes the nonlinear interactions from
the jth subsystem to the ith subsystem for j # i, or a nonlinear un-modelled
part of the ith subsystem for j = 4. The matrices and vectors in (9.1) and (9.2)
have appropriate dimensions, and their elements are constant but unknown.

Usually each loop has a backlash-like hysteresis nonlinearity and w; is the
output of such hysteresis described by

ui(t) = BHZ(wZ(t)) (93)

where w;(t) is the input of the hysteresis, BH;(-) is the backlash hysteresis
operator.

In this chapter, we consider a hysteresis described by a continuous-time dy-
namic model

dui ’
dt !

dwi
dt

dwi

dt ‘(C;wz —u;) + hy

(9.4)

where o), ¢, and h; are constants, ¢; > 0 is the slope of the lines satisfying
¢; > h;. This equation can be solved explicitly

ui(t) = c;wi(t) + dy(t) (9.5)
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4i(t) = [u3(0) = ey (0)]e~ sl (O)am
e~ wlsgnwl/ h —C ealg(sgnwl)dg (96)
w; (0)

The solution indicates that dynamic equation (9.4) can be used to model a class
of backlash-like hysteresis as shown in Figure 9.1, where a; =1, c; =3.1635, h; =
0.345, the input signal w;(¢) = 6.5sin(2.3t) and the initial condition u;(0) = 0.
For d;(t), it is bounded clearly from Figure 9.1 and the bound is unknown.

20

_5F

1ot

151

-20
v(t)

Fig. 9.1. Hysteresis curves

Remark 9.1. A number of different methods of modelling hysteresis are available
in literature [119], [130] and [134]. The hysteresis model of this chapter focuses
on the fact that the output can only change its characteristics when the input
changes direction. This model uses a phenomenological approach, postulating
an integral operator or differential equation to model the relation. The works
in [135, 136, 137] show that such a model is useful in applied electro-magnetics
because the functions and parameters can be fine-tuned to match experimental
results in a given situation. This hysteresis nonlinearity is the key factor limiting
both static and dynamic performance of feedback control systems.

Now substituting (9.5) to (9.1) gives

N

Foi = AoiToi + boiw; + Z fii ;) + di(t) (9.7)
=1

yi = o (9.8)

where by; = boic; and di(t) = boid;(t). For each local system, we make the
following assumptions.
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Assumption 1. n; is known;

Assumption 2. The triple (Ay;, boi, Co;) are completely controllable and
observable;

Assumption 3. In the transfer function

Ni(S)
Di(s)
b'is™i ...+ bls + bY
= RO (9.9)
s aliT sl 4 4 als+af

Gi(s) = cg;(sl — Am‘)*lgoi =

N;(s) is a Hurwitz polynomial. The sign of b;"" and the relative degree p;(=
n; —m;) of G;(s) are known;

Assumption 4. The nonlinear interaction terms satisfy

| Fig (b)) 1< g [y ()| (9.10)
where || - [[denotes the Euclidean norm, 7;; are constants denoting the strength
of the interaction, and ¥;(y;),j = 1,2, ..., N are known nonlinear functions and

differentiable at least p; times.

Remark 9.2. Assumption 4 means that the effects of the nonlinear interactions
to a local subsystem from other subsystems or its unmodelled part is bounded
by a function of the output of this subsystem. With this condition, it is possible
for the designed local controllers to stabilize the interconnected systems with
strong interactions. In fact, this assumption is much more relaxed version of the
linear bounding conditions used in [31, 97, 138, 139].

The control objective is to design totally decentralized adaptive controllers for
system (9.1) and (9.4) satisfying Assumptions 1-4 so that the closed-loop system
is stable and the system performance in certain sense is adjustable by design
parameters.

9.3 Local State Estimation Filters

In this section, a filter using only local input and output will be designed to
estimate the states of each unknown local system in the presence of both inter-
action and hysteresis. To achieve this, each local system model given in (9.1) is
transformed to a more suitable form. From Assumption 2, there exists a nonsin-
gular matrix T;, such that under transformation x,; = T;x;, (9.7) and (9.8) can
be transformed to

0
j’;i = Aimi =+ a;Y; + (1 + fi + di (911)
b

4

yi = (en,)Twi, fori=1,...,N (9.12)
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where
0 _a;lifl bZnL
Ai= 11,4 |>a= : y b= (9.13)
0 0 —aj by
N —_ —
fi= ZTflfip d; =T, 'd;(t) (9.14)
j=1

and e® denotes the kth coordinate vector in %/. Similar transformations can be
found in [1] and [84]. For state estimation, by following the standard procedures
as in [105], we can obtain

. 0 j P .
o) = A% el j=0,...,m;

uz

(9.15)
= Ani +eniy (9.16)
QF =, vk, 5] (9.17)
& = (AN s (9-19)
where the vector k; = [k},...,k["]T is chosen so that the matrix AY = A; —
ki(el )" is Hurwitz. Hence there exists a P; such that P,AY+(A)T Pi=—21, P;=
PT > 0. With these designed filters our state estimate is

2 =& + 0270, (9.20)
07 = [b],a]] (9.21)

and the state estimation error ¢; = x; — Z; satisfies
¢ =A% + fi + d; (9.22)
Let V., = €/ Pse;. It can be shown that
Ve, = € [PAY + (A))" Pl e + 2¢] Pi(fi + dy)

< —€elei+2| Pdi [P +2 || Bifi |I? (9.23)
Then system (9.11) can be expressed as
gi = b o+ 0 4 870, + € + fl + d} (9.24)
ot 9 = dtt gyl g =2 g1 (9.25)
B = e P et 4 (9.26)
where
b = [ % o o E — e )TN (9.27)
8 = [0, 02 02 2P yi(ep )" (9.28)

and 0%, €2, €8? 52 denote the second entries of v, ¢;, £, Z; respectively,
f} and d} are the first elements of vectors f; and d;. All states of the local filters
in (9.15) and (9.16) are available for feedback.
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9.4 Design of Adaptive Controllers

In this section, we develop two adaptive backstepping design schemes. The sys-
tem parameters by,,, ; are uncertain parameters. In Scheme I, there is no apriori
information required from these parameters and thus they can be allowed totally
uncertain. To ensure the boundedness of parameter estimates, two new terms are
added in the adaptive law compared with conventional backstepping approaches.
In Scheme II, we assume uncertain parameters are inside known compact sets,
which is apriori information available. A projection operation, which is to replace
the role of the newly added two terms in Scheme I, is used in the adaptive laws
in this case. To illustrate the backstepping procedures, only the first scheme is
elaborated in details.

9.4.1 Control Scheme I

As usual in backstepping approach, the following change of coordinates is made.
z =y (9:29)
2=y ot =23, (9.30)

where a?il is the virtual control at the gth step of the ith loop and will be

determined in later discussion. To illustrate the controller design procedures, we
now give a brief description on the first step.

e Step 1: We start with the equations for the stabilization error z} obtained from
(9.24), (9.29) and (9.30) to get

G=btad + €7+ 8]0+ €+ fl - dy + b2 (9-31)
The virtual control law o} is designed as
3 .
al = —clel =1zl = i1z} (wa(=)” - €7 - 876, (0.33)
where ¢!, I! and [¥ are positive design parameters, §; is the estimate of 6;, p; is

the estimate of p; = 1/b;"".

Remark 9.3. The term [}z} (%(z}))2 in (9.33) is designed to compensate the
effects of interactions from other subsystems or the un-modelled part of its own
subsystem. Note that the scheme in [105] does not have such a term and thus
the result of [105] is not applicable to the systems considered here.

From (9.31) and (9.32) we have

3 -~ . .
#1 clzl —1lzl — 172} (1/11‘(22-1))2 + €2 +670; — b arp; + 022 + fl 4+ d}
2 n ~
iz =iz =z (Vi(2])” + € + (6 — pidien, ym,11)" 0
—bMatp; 4+ 022 + fL - d} (9.34)

where 6, = 0; — éi. Using p; = p; — P,
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brial = bMpar = al —bMipa; (9.35)
67 0; + b z? 6T9 + b 22 + b 22
= (6 ~ picy; m+m1+1>% + b2 (9-36)
We consider the Lyapunov function
167" |
2

K3

)+ Ve, (9.37)

1
1 T —1p
Vi—2()+e 6; + o

where [ is a positive definite design matrix and 7; is a positive design parameter.
We now examine the derivative of V;!

oy 1

' V.,
Pp +2l1

V= 6T, -

< —gc}( N2 4 pmizla? — b

1 m
Di y [y sgn(b]")al 2! + ;]

K2

- A 1
_l:((zzl)2(wl(zzl))2 + Q?F;l[Fl(é pl i n1+m1+1)2i1 - 91] Y2 €T€i

o1 1
1
th (I Podi P+ 1| Pofi 17 ) = 1 (20)° + (ff +di +€)2 (9.38)
Now we choose
P = —%sgn(b Dajzt =l (b — pf) (9-39)
Til = (6 pl 7 n1+m1+1) 11 (940)
where [7' and p? are two positive design constants.
From the choice, the following useful property can be obtained:
P (A 0 Pl L. L. 0
Upi(pi —pi) = =17 (ps —pi)[Q(Pi —pi) + 2(pi +pi) = p;]
1 1 1
= —25?(151‘)2 - 215(@)2 + lf(pi)z + 1D} — pipy
1 1 1
== 0B — 1 (B:)? + pip? — l?(p?)2 + 1 (D)?
2 2 2
1
—Iipip] + 1 (pi)?
1 1 1
_ P Pi 2 P 2 P h; — 02
2 AR N ACTES RN )
1
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Let I} = 31}. Note that

1

SRE A< g (942)
1
e i< P (943)
1 1
R e el DR - (@)
1
_ _qi/.1 2\2
S - a0 )2 <0 (9.44)

Then the following derivation for the derivative of V;! can be carried out by using
(9.39)-(9.44)

. 3 A b _ 1 b
Vit < —26}(23)2 + oMz} — | 12 |lf(pi)2 - a7t eFe; + | 12 |

" 2~ 1A 1 1
1 (ehu(eh)) + BE = 1760 + gy I P 1P+ gy NP

1 (pi — p?)?

1 1
o IR+ 1P (9.45)

e Stepq (q=2,...,pi;, i =1,...,N): Choose virtual control laws

. dal _ oal ool ..
of = bt — [ 2722+ B2+ T L+ O LI (B - 69) (9.46)
Ay 90; 90;
_ dad g, Ol dad™t o
af = == = [l 1 (T VLBl T D+ O L6 - 67)
8yi 00; 00;
q—1 k—1 -1
90 90
—(sz aZA )Fz (;Z (Sz (947)
=2 891 Yi
dal™!
S (;y 8;27 (9.48)
where ¢, 1%,q = 3,..., p; are positive design parameters, and BY,q = 2,...,p;

denotes some known terms and its detailed structure can be found in [1].
Then the adaptive controller and parameter update laws are finally given by
Pi

w; = a;

— v;”""p“”l (9.49)
6; = Lyr" + Ti{ (6, — 07) (9.50)
where 1¢ and 69 are positive design constants. Note that if ¢; is p;-th order
differentiable, then of* will be differentiable. So w; is differentiable. Thus u; is

well defined and continuous from (9.4).
The designed adaptive controllers are summarized in Table 9.1.
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Table 9.1. Adaptive Backstepping Control Scheme I

Adaptive Control Laws:

al = pia; (9.51)
al = _gci 2= Uzt =2l (giz])? —er? — 616 (9.52)
dal |2 - 804 ot
2 m,; 1 2 2 1 2 1 i 0
az——b ‘z —Cz+ll +Bz Fzz+ Fl 0—0
@20y et O g0 o)
(9.53)
qg—1 - g—l
of = —at 7t = [+ (%5 ))at+ B+ 00 p
Yi i
804('171 0 q ! kaa 8 a- !
+ 0 ol 9 —6;) i o 0i
q:2,...,pi,z:1,...,N (9.54)
w; = oft — Pt 9.55)
Parameter Update Laws:
p; = —visgn(b]" ')d ; — %lp( —pd) 9.56)
1 BadTt 1 11 1
with 78 =717 — 8;- bizl, 7 = (6 — Pidien,tm;+1)2  (9.58)

Remark 9.4. From the analysis above, terms ~;1”(p; — p?) and I31%(6; — 69) in
the adaptive controllers are used to handle the effects of hysteresis in order to
ensure the boundedness of the parameter estimates. If projection operation is
used as in Scheme II, such terms are not needed.

Remark 9.5. When going through the details of the design procedures, we note
that in the equations concerning z{,q = 1,2,..., p;, just functions f} from the
interactions and d} due to the hysteresm effect appear, and they are always
together with €2. This is because only ¢; from the plant model (9.11) was used
in the calculation of & for steps ¢ =2,...,p;.

Remark 9.6. From our analysis, it can be noted that the design method can
also be applied to system with perturbations satisfying similar boundedness
properties to (9.10).

9.4.2 Control Scheme II

In this section, we assume uncertain parameters p; and 6; are inside known
compact sets, which is the apriori information available as follows.
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Assumption 5. Parameters p; and ; and are inside known compact sets {2,
and (2, in which all the transfer functions with structure of (9.9) satisfy As-
sumption 2.
Thus we can use a smooth projection operation in the adaptive laws to ensure the
estimates belonging to the compact sets for all the time. Such an operation can be
found in [1]. As shown in Appendix C, the projection operation can ensure that
the estimated parameter p;(t) € (2,, for all ¢, if p,(0) € (2,, and the estimated
parameter vector 0;(t) € (2, for all t, if 6;(0) € £2y,. Thus, the boundedness of
6, and p; are guaranteed for all ¢. Therefore, in this case, we do not need terms
7P (pi — p?) and Til?(6; — 69) in the controller design as in Scheme I.

As the controller design is similar to Scheme I, we only present the resulting
control laws as summarized in Table 9.2.

Table 9.2. Adaptive Backstepping Control Scheme II

Change of Coordinates:
Z =i (9.59)
2 =Ml gt =23, pi (9.60)

7 7 7

Adaptive Control Laws:

ol = pia; (9.61)
a; = —icgzs Lz =2 (i) — €% — 576 (9.62)
P daj o _ da}
af = bz =[G () )+ B+ L 9.63
[ (8yi) ] 90, (9.63)
q—1 q—1
of =~ [ +12(%% )Yt B+ 0% nir

q—1 k—1 -1

O, oa!

k .
- Zi ‘. I; ‘ (S-L', :2,..., i,’L:].,...,N 9.64
(kZ:Z oo, )T oy, 5 P (9.64)

— Pt (9.65)

w; = afl

Parameter Update Laws:
pi = Proj{ — ysgn(b]")a 2} (9.66)

éi = Proj{ it} (9.67)

q—1
g1 _ 0o

with 78 = 7¢ oy, Sizd, 7} = (6 — Pidien,im,11)7 (9.68)
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9.5 Stability Analysis

In this section, the stability of the overall closed-loop system consisting of the
interconnected plants and decentralized controllers will be established.

9.5.1 Control Scheme I

Firstly, Define z;(t) = [z}, 22,...,2"]7. A mathematical model for each local

closed-loop control system is derived from (9.34) and the rest of the design steps
27 ey Pse

Zi = As 2 + Wei(G? + fil + dll) + Wg;éz — b;mdilﬁie};i — l:‘zzl (%(2}))26}%

(9.69)
where A, is a matrix having the structure as in the following.
[ 31 _ 751 pma )
—5¢; —1; b; 0 . 0
jmi 2 j2(007)2 2,3 2,pi
—b, _Ci_li(ayi) 1+o0; o;
_ 2,3 3 _ 30072 3.pi
A, = 0 —1—o0; _Ci_li(ayi) o;
i—1
2,pi 3,pi Pi pi (Oaf 2
i 0 —0; —0; o=t = ( By ) |
(9.70)
1
_Ba}
dyi T T s=11 17T
Wei = ) s Wi = Weaib; —pice, e, (9.71)
dali™!
L™ ow

where the terms o7 are due to the terms 8(:;% ' (8 —7271) in the z? equation.

To show the system stability, the variables of the filters in (9.16) and the zero
dynamics of subsystems should be included in the Lyapunov function. Under
a similar transformation as in [105], the variables (; associated with the zero
dynamics of the ¢th subsystem can be shown to satisfy

G=AYG+bizl + i (9.72)

where the eigenvalues of the m; x m; matrix Ai“ are the zeros of the Hurwitz
polynomial N;(s),b; € R™ and f; € R™ denoting the effects of the transformed
interactions.

Now we define a Lyapunov function of the overall decentralized adaptive con-
trol system as

V=>V (9.73)
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where
pi m;
1 1 1o yn |b
Vv, = ( 7)2 ,Tp“) 616, + i 152
; 2('21) +2l;]€’L € +2 1 K + 2’}/1 p’L
2L gt T '
where P satisfies PP (A%)+(AY)T PP = —21, 17 and lf are constants satisfying
Uz 2
o s 2P
i = c}
biz. 112
G
Note that
Fﬂ'iq_l —éi = Fﬂ'iq_l —FiT;]+FiT£I —éi
ool ! %
=% sl (L — b)) (9.75)
yi
I . 1 - 1 -
lf&?(@i — 9?) = —l?(@i — Qi)T(2(9i —0;) + 2(91‘ +6;) — 9?)

1 ~ 1 N 1 A

e L e S R Y S A A
Loz oz LYoy u2 Loamp0 Lo 0 12

= T ol i ol i 0, 0; — U | 0;
S0P =00 10 1> +267 60 — 12 )1 69 |

1 1
101160 12 126760 + 17 6 |

Loz Yonn 02 Yo p002
2li | 0 |l +2li | 0:; —0; | 2li | 6; —0; |l

IN

1 ~ 1
LG e T (9.76)

From (9.23), (9.45), (9.61-9.67), (9.72), (9.75) and (9.76), the derivative of V; in
(9.74) is given by

m;
16|

1
G - el

Pi

. 1 ~ 1

Vi< =D el = 116 P+ 0 ) 6= 0 | -
qg=1

pi mi
1 b « 2
+y o (I Pidi I+ 11 Pifi %) + | 5 Li(pi —10)? = () (i)
q=1"1
pi -1 -1
dal™ " 2 dal 1
_ e i 92 ¢ 1 Lo e a -~ (Te,
+Zq_2( H(y, VT, U dir el da)

L1y 1
_QCi(zi) _lzm
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Using the inequality ab < (a® + b%)/2, we have

0% dal™ ! 1
G0, !)? i< AP 9.78
( 8% ) (=) + By flz IS (Rl (9.78)
da™ D! 1
=i ( 9y, ) (=) + o, dizl < o I di | (9.79)
q—1 q—1
_ 4 : 1
- )2<z§>2+8§;, - b e <o (9.50)
1 2 4 1 nigl Li1ye Ini 12 m 21 Piepi |
<0 (9.81)
7 1 162 e 20 PPbi |
G lI?+ .CiTPf”’biz} — ) < - i
214 I+ T G a )
<0 (9.82)
1 2 1 bi F 1 b; £112
e G|l +z§i 1GNP fill < " | B fill (9.83)

Then, the derivative of the V; satisfies
Pi 1
V< — 02— 19010, |12 —
< ;cxm Ay
| Gi I =5 (=) (i +Z 7o (I Pifi I + || fi lI?)

q=1 "

| PP fi |2 +M; (9.84)

‘ mL| Pi

b 1
7 lP ~i 2 Ti ’ 2
O =) el o

4l<’
l(

where D 4. denotes the bound of d;(t), and

M} = M, 4| P |?+1 :
+Z4lq || || + ) i,max (9 85)
b

= ‘zg’(pi NS (9:86)

Remark 9.7. Due to the presence of hysteresis, an extra term M appears in
(9.84) compared to the analysis in [105]. The handling of M} is elaborated after
(9.91).

From Assumption 4, we can show that

Pi
1 1 1 2
> P I W)+ IR e Yl 087

g=1"1 j=1
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where v;; = O(ﬁfj) indicating the coupling strength from the jth subsystem
to the ith subsystem depending on Zf,lf’, | P |l,|| P’ | and | T]fl l,i =

., N. O(%};) denotes that ~;; and O(¥;;) are in the same order mathemat-
ically. Clearly there exist a constant +;; such that for each constant ~;; satisfying
Yii < Vi

(9.88)

Y
2

<
Il
—

W
M=
i

if (9.89)

<.
Il
—

Constant 7;; stands for a upper bound of v;;. Now taking the summation of the
first term in (9.84) into account and using (9.87) and (9.88), we get

N i 1 1 i}
> =l (v ZZ (I Pifi |1? +, AR 16 I PYifi |1 ]
1=1 k=1 7
N 2

—[U—Zwﬂ#%(#ﬂ <0 (9.90)
i=1 j=1

Then
VS-S - e e -l Z .
B i=1 qg=1 o 2 i Z qg=1 Z K
2[;” || i || 4l4 || Gi || +M ] (9'91)

Remark 9.8. The summation in (9.90) is one of the key steps in the stability
analysis. Note that this results in the cancellation of the interaction effects from
other subsystems. The approach in [105] cannot be applied here due to non-
Lipschitz type nonlinear interactions.

Notice that

= o Ll s 2 |m7 2
I CIEN A T Z Z
q=1 q=1
- L aire-rv 092
2t 4l§i e '
and
Pi m; Pi
1 Lap 1s |0 1
= D+ 0 T+ (Bi)? €l P
V; ZQ(ZZ) + 00T 0+ 2 (Bs) +q;2liqel €

1 1 —
o Pt PGS STV, (9.93)
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where
_ Pi
Vi= "0 +670: + (5 +Zez ci+nimi+ G (6.94)
q=1 =

,_ g, P, L1
fi mm{cz, 2ll, Iy 4lq’ l?“ 41?} (9.95)
. )\qmaz Fz i , /\q max Pz ;
f; maﬂf{g M o iy )

1

)\?,mambpibi)} q=1,...,p; (996)
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where A" (P;), A& (PP and AY™(I) are the maximum eigenvalues of
P;, P’ and I3, respectively. Therefore, from (9.91) we obtain

K2

V< —f'V+M* (9.97)

where f* = SN f7 /SN M* = SN M s a bounded term. By direct
integrations of the differential inequality (9.97), we have

M*
f*
This shows that V is uniformly bounded. Thus z}, 22, ..., 20" p;, éh €, G, v{7 7
and x; are bounded. Therefore boundedness of all signals in the system is ensured
as formally stated in the following theorem.

V<V©Oe T+ ]\; (1—e " <V(0)+ (9.98)

Theorem 9.1. Consider the closed-loop adaptive system consisting of the plant
(9.1) under Assumptions 1-4, the controller (9.55), the estimator (9.56), (9.57),
and the filters (9.15) and (9.16). There exist a constant 7;; such that for each
constant ;; satisfying vij < v, 4,5 = 1,..., N, all the signals in the system are
globally uniformly bounded.

Remark 9.9. Parameter [ can be chosen as any positive value and the condition
that v;; < /; has the implication that the designed local controllers are able
to stabilize any interconnected system with coupling strength satisfying (9.89).
This implication is similar to the interpretations of the results in [22], [24],[32],
[105], where sufficiently weak interactions are allowed. Thus the result is quali-
tative in nature, which shows the robustness of designed local controllers against
interactions.

We now derive a bound for the vector z;(t) where z(t) = [z}, 22,...,2/"]7.
Firstly, the following definitions are made.
N pi
&) = mini<g<p.cl, do= Z i (9.99)
i=1 g=1

1 T
H%Mm=¢TAH%®Wﬁ (9.100)
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Note that definition (9.100) is similar to the root mean square value used in
electric circuit. v R ~ -
Define V, = .7 ZZ;I (%(z:’)2 + 2%9 eiTPiei) + éﬁiTFflGi + |21-7{|(]3i)2. Fol-

lowing similar analysis to (9.84), the derivative of V,, can be given as
V, < —fV,+ M* < 2z ||> +M* (9.101)

Integrating both sides, we obtain

|| 2 ”[OT] < CZ [‘ P( );VP(TH +;Mz
T
+dy sz | P ||2+1)/ (d(®)2df]  (9.102)

On the other hand, from (9.74), we have
[Vo(0) = Vo (T)]
T
1—e "7 M

dy T,
A N A0 Rl SPACY b ||2+1)/0 =170 (g, (1)) 2dt

f T =
R T
<M V0 + pdo Y@ PP+ [ e 00
i=1 0
forall T >0, (9.103)

*T

where we have used the fact that e~/ (7= < 1 and l’e;f < f*,and M =
Zf\il M;. A bound for || z; ||o,7] is established

N
L1 mi
Iz llo,my < 2Vo(0) + Z b I (i — p7)% + 17 | 6: — 67 |1°)
+%ZMMPWMZW (9.104)
Ci i=1

using the fact that f*/c? < 2. The initial value of the Lyapunov function is

=

=3 L1z 124 1800 12+ i) + 1 es0) 13, ]
=1 ‘ ,yl
(9.105)
where d? = Y0 A | G0) = B.0)7L70) and | () [3=
GZ(O)TRQ(O)

Following similar ideas to [1] (page 455), where z(0) is set to zero by ap-
propriately initializing the reference trajectory for single loop case, we can set
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zl,q = 2,...,p; to zero by suitably initializing our designed filters (9.15) and
(9.16) as follows

o 0(0) = af ™ (i(0), 8:(0), 5i(0), mi (0), 07" (0), 5 (),
q=2,...,pi (9.106)

Thus, by setting z7(0) =0, ¢ = 2,..., p;, a bound for || z; |[[o,7] is established
and stated in the following theorem.

Theorem 9.2. Consider the initial values z](0)=0(¢=2,...,p;, i=1,...,N),
the bound || z; |lo, 1) satisfies

|m1|

| zi [lo,my < Zl/z )+ |1 6 (0) I3+ + v, 5i(0) >+ dj || €:(0) |1,
1 N
+ 0 D B (o — P> + 17 ] 6 — 67 1)
T =1
1 2 2
+Cod0 22/)2(4 || P; || +1)Dz max (9107)

=1
Proof: Using (9.95), (9.96) and (9.102) - (9.105), the fact that f*/c? < 2, (9.107)
can be obtained.

Remark 9.10. Regarding the above bound, the following conclusions can be
drawn by noting that 6;(0), 5;(0), €;(0) and y;(0) are independent of ¢?, I}, ~,,
1217,

e The transient performance in the sense of truncated norm given in (9.107)
depends on the initial estimation errors ;(0),;(0) and €;(0). The closer the
initial estimates to the true values, the better the transient performance.

e This bound can also be systematlcally reduced down to a lower bound de-
pending y;(0) by increasing I, 72, ¥ and decreasing 17, 17.

e This bound is depending on the effect of hysteresis.

9.5.2 Control Scheme II

Now we define a Lyapunov function of the overall decentralized adaptive control
system as

N
V=>V (9.108)
=1
where
Vi = Ly 9TF g, 4+ 197 (52
Z 2lq ) + ) + 271 (p )
1 .
o P+ CTPYG (9.109)

207 218
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Similar to the procedure of Scheme I, by using the properties that —T -1
Proj(t) < =TI ~'7, the derivative of the V; satisfies

Pi
. 1 1 1
<= [ .1 T T *
‘/z S pot [Ci (Zz) 4lq 61 61] 2l;rh 771 772 4l§1 Cz Cl + Mz
N i m 1 m
+07 (e~ 1710) — |1, ‘Ip:, brisgn(v;")at=} + ;]

—U (=) (il +Zﬁwmw nmwluwmw

q=1 "

1 1 1 .
< - [C?(z?)z - [q Ezrei] oM 77iT77i - 4[47" CZTCZ + Mz

1 () (2} +Zﬂwmw nmmluwmw

q=1 "
(9.110)
where
Pi 1
M = 41 B ||% +1 9.111
; Z4lq( | P ||I> +1)D7 10n ( )
q=1 "
We choose
> v (9.112)
j=1
N
if o= (9.113)
j=1

where 7 stands for a upper bound of v;;, vi; = O(ﬁfj) indicating the coupling
strength from the jth subsystem to the ith subsystem, a constant v;; satisfying
Yij < %*] Similar to the proof in Scheme I, the derivative of the V satisfies

1 1 1
2 T,.\ _ T, _ T - *
(9.114)
This shows that zZ 22,000, 20 e, Gy, m; and ; are bounded. With the projec-

tion operation, 6; and p; are bounded. Therefore boundedness of all signals in
the system is ensured as formally stated in the following theorem.

Theorem 9.3. Consider the closed-loop adaptive system consisting of the plant
(9.1) under Assumptions 1-5, the controller (9.65), the estimator (9.66), (9.67),
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and the filters (9.15) and (9.16). There exist 7;; such that for all vi; < v,
1,7 =1,..., N, all the signals in the system are uniformly bounded. A bound for
| zi lljo,7) is established as

|b;"
I ||[OT]<Z[yZ P 180) [+, R + ) 1,
N
+ doz2pz A P |2 +1) ”m] (9.115)
G i=1

by setting 2{(0) =0, ¢=2,...,p;, i=1,...,N.

Remark 9.11. The condition that ~;; < ~;; now has the following two
implications:

(1) If we know 7;;, then we can get an estimate of its bound ~;; which depends
on I{,I¢",|| P; ||| P? | and the bound of || 7;' ||.j = 1,2,...,N and

177

design I} according to (9.112). This means that the coupling strength of the
interconnection between subsystems can be allowed arbitrarily strong.

(2) If 4;; is unknown, we have similar implication to Remark 9.9. In this case,
¥ is chosen as any positive value and thus it is sufficient that only the local
systems satisfy Assumption 2 instead of all the members in the given compact
sets of Assumption 5.

If the system has no hysteresis, then d;(¢) = 0 and we have the following corollary.

Corollary 9.4. Consider the closed-loop decentralized adaptive control system
consisting of the plant (9.1) without input hysteresis under Assumptions 1-5 and
the controller (9.65), the estimator (9.66) and (9.67), and the filters (9.15) and
(9.16). All the states of the system asymptotically approach to zero and the bound
Il zi ||2 is given by

ml 1/2
9 )P + dle()) Y

| zill2 < \/0 Zyz )+ |1 6 )||12r1_—1+
(9.116)
by setting z§(0) =0, ¢=2,...,p;, i=1,...,N.

Proof: In the absence of hysteresis the term d;(t) = 0, so M} = 0 in (9.114).
We have

- ' 1 1
V< _ 9(,9)2 _ Te.— — pTyp Tel <=0 2 |12
<> I PCIER) g o 4l§i<l<], ¢ |z

0 (9.117)

IN

where || z 3= [;7 1 2 |*d7. This proves that the uniform stability and the
uniform boundedness of zf7ﬁi,éi7ei7<i,ni,vf7mi and wu;. It can be shown that
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both V and V are bounded as well as V is integrable over [0, 00]. Therefore, 1%
tends to zero and thus the system states x; converge to zero from (9.117). Also
(9.116) can be obtained clearly.

Remark 9.12. In the absence of hysteresis, the Lo norm of the system states is
shown to be bounded by a function of design parameters. This implies that the
transient system performance in terms of Lo bounds can be adjusted by choosing
suitable design parameters. This result further extends that presented in [105],
where only first order interactions considered and no transient performance like
(9.116) is available.

Remark 9.13. Following similar analysis for the Ly bound and the approaches in
[1], a bound on || z; || can also be established and this bound can be adjusted
by choosing suitable design parameters.

9.6 An Illustrative Example

We consider the following interconnected system with three subsystems.

&y = arxy +biuy + f1, y1 = 11
To = ag@a + baus + fo, Y2 = T2
&3 = azx3 + bsusz + f3, y3 = 13
w1 = BHy(w1), us = BHy(ws), us = BH3(ws)

where a; = 1,b1 = 1,a0 = 0.5,bo = 1,a3 = 2,b3 = 1, the nonlinear interaction
terms f1 = y2 + sin(y2) + 0.2y3,fo = 0297 + y3, f3 = y1 + 0.5y3, BHy(wy),
BHj(w2) and BHs(ws) are the backlash hysteresis described by (9.4) with pa-
rametersal—lcl—2h1—02 a2—102—1h2—02 a3—12c3—
1,hs = 0.3. These parameters are not needed to be known in the controller
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Fig. 9.2. Output y1 with considering hysteresis using Scheme I
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Fig. 9.3. Output y1 without considering hysteresis
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Fig. 9.4. Output y2 with considering hysteresis using Scheme I
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Fig. 9.5. Output y2 without considering hysteresis
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Fig. 9.6. Output y3 with considering hysteresis using Scheme I
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Fig. 9.7. Output y3 without considering hysteresis

0.35

0.3

0.25

0.2

0.1

0.05

-0.05

0 2 4 6 8 10 12
t(sec)

Fig. 9.8. Output y1 using Scheme II in the presence of hysteresis
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Fig. 9.9. Output y: using Scheme II in the absence of hysteresis
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Fig. 9.10. Output y2 using Scheme II

design. The objective is to stabilize system (9.118-9.120). The controllers with
Scheme I and Scheme II are implemented, where p; and 0; are estimates of
pi=1/ bic; and 0; = a;,i = 1, 2, respectively. The design parameters are chosen
asci=cdl=ci =10l =B =08=51;=1=1015=5v=2,7%=2,73 =
2,11 = Iy = I's = 1. The initials are set as y1(0) = 0.3, y2(0) = 0.5,y3(0) = 1.0.

In order to illustrate the effects of hysteresis, we observe system performances
by applying controllers designed without considering hysteresis and with our pro-
posed Scheme I, respectively. The simulation results presented in Figures 9.2, 9.4,
9.6 and Figures 9.3, 9.5, 9.7 show the system outputs y;, y2 and y3 with Scheme I
and without considering hysteresis, respectively. Clearly, poor performance is ob-
served if hysteresis is not taken into account in controller design. In fact, system
stability is not even ensured theoretically in this case. When Scheme I is applied,
we study the cases in the presence or absence of hysteresis. Figures 9.8-9.13 show
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the system outputs, which show that |y;| — 0 in the absence of hysteresis. All the
simulation results verify that our proposed two schemes are effective to cope with
hysteresis nonlinearity and high order nonlinear interactions.

9.7 Conclusion

In this chapter, decentralized adaptive output feedback stabilization of a class
of interconnected subsystems with the input of each loop preceded by unknown
backlash-like hysteresis nonlinearity is considered. Each local adaptive controller
is designed based on a general transfer function of the local subsystem with arbi-
trary relative degree by developing two adaptive control schemes. The effects of
hysteresis and interactions are considered in the design. The nonlinear interac-
tions between subsystems are allowed to satisfy higher-order nonlinear bounds.
In Scheme I, the term multiplying the control and the system parameters are not
assumed to be within known intervals. Two new terms are added in the parame-
ter updating laws, compared to the standard backstepping approach. In Scheme
I, uncertain parameters are assumed inside known compact sets. Thus we use
projection operation in the adaptive laws. It is shown that the designed local
adaptive controllers with both schemes stabilize the overall interconnected sys-
tems. We also derive an explicit bound on the root mean square performance of
the system states in terms of design parameters. This implies that the transient
system performance can be adjusted by choosing suitable design parameters.
With Scheme 11, in the absence of hysteresis, perfect stabilization is ensured and
the Lo norm of the system states is also shown to be bounded by a function of
design parameters. The strengths can be allowed arbitrary strong if their upper
bounds are available in this case. Simulation results illustrate the effectiveness of
our schemes by comparing the cases with and without considering hysteresis in
controller design, as well as examining the outputs in the presence and absence
of hysteresis when Scheme II is employed.



10 Adaptive Control of Nonlinear Systems with
Dead-Zone Nonlinearity

In this chapter, we present new adaptive schemes for uncertain nonlinear sys-
tems preceded by unknown dead-zone nonlinearity. Robust adaptive backstep-
ping control algorithms are developed for state feedback tracking of a class of
uncertain dynamic nonlinear systems preceded by unknown dead-zone nonlinear-
ities, in the presence of bounded external disturbances. Output feedback track-
ing is also considered and this is achieved by introducing a new smooth inverse
function of the dead-zone and using it in the controller design with backstepping
technique. For the design and implementation of the controllers, no knowledge is
assumed on the unknown system parameters and also the dead-zone. It is shown
that the proposed controllers not only can guarantee stability, but also transient
performance.

10.1 Introduction

Dead-zone, which can severely limit system performances, is one of the most
important nonsmooth nonlinearities arisen in actuators, such as valves and DC
servo motors and other devices. Therefore the effect of dead-zone should be
taken into consideration in the design and analysis of control systems. In most
practical motion systems, the dead-zone parameters are poorly known, and thus
robust adaptive control techniques may be applied to design controllers. The
study of adaptive control for systems with unknown dead-zone at the input was
initiated in [50], where an adaptive scheme was proposed with full state mea-
surement. An immediate method for the control of dead-zone is to construct an
adaptive dead-zone inverse. This approach was used in [41, 42, 51, 52, 53, 73, 74],
where the output of a dead-zone is measurable. In [41] a fuzzy pre-compensator
was proposed in nonlinear industrial motion system. Such approaches promise
to improve the tracking performance of motion system in presence of unknown
dead-zones. An alternative approach based on sliding mode control is proposed
in [52, 74]. In [51] and [57], an adaptive state feedback controller employs an
adaptive inverse for a class of nonlinear systems. Dead-zone pre-compensation
using neural network(NN) have also been used in feedback control systems [42],

J. Zhou & C. Wen: Adapt. Backstepping Ctrl. of Uncertain Systems, LNCIS 372, pp. 165-188, 2008.
springerlink.com © Springer-Verlag Berlin Heidelberg 2008
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where the uncertain NN weights must be within a known compact set. With
this, the error resulted from using NN to approximate system functions will be
bounded with known bounds. This assumption makes the control design and
system analysis simpler. In [140], a robust adaptive control scheme is developed
for a class of nonlinear systems without using the dead-zone inverse, where the
dead-zone slopes in the positive and negative region are the same and the un-
known system parameters are inside a known compact set. For all approaches
mentioned above, strictly speaking, only local stability is ensured in the sense
that the initial values of the parameter estimates, which can be considered as
part of system state variables, must be chosen from the compact set. If the true
parameters are outside the set, system stability cannot be ensured. Also the
developed schemes cannot ensure the transient performance due to their design
methods.

In this chapter, we consider state feedback control and output feedback control
of a class of nonlinear systems.

10.2 State Feedback Backstepping Control

In this section, we consider a class of uncertain dynamic nonlinear systems pre-
ceded by unknown dead-zone nonlinearities, in the presence of bounded external
disturbances. By using backstepping technique, robust adaptive control algo-
rithms are developed as in [141]. Unlike some existing control schemes for systems
with dead-zone, the developed backstepping controllers do not require the un-
certain parameters within known intervals. Also no knowledge is assumed on the
bound of the ‘disturbance-like’ term, a combination of the external disturbances
and a term separated from the dead-zone model. It is shown that the proposed
controllers not only can guarantee stability, but also transient performance.

10.2.1 Problem Statement

We consider a class of nonlinear systems with unknown dead-zone given as follows:

™ () + Z a;Yi(z(t),@(t),...,2" (1)) = bu(v) + d(t) (10.1)
i=1

where Y; are known continuous linear or nonlinear functions, d(¢) denotes bounded
external disturbances, parameters a; are unknown constants and control gain b

is unknown constant, v is the control input, u(v) denotes dead-zone nonlinearity
described by

m(v(t) — by) v(t) > by
u= 0 by <wv(t) < by (10.2)
m(v(t) — b;) v(t) <

where b, > 0,b; < 0 and m > 0 are constants, v is the input and u is the output.
For plant (10.1) with dead-zone nonlinearity, the u(t) can be expressed as
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u(t) = mo(t) + di (v(t)) (10.3)
where
—mb, v(t) > b,
di(v(t)) = —mo(t) b <ov(t) <b, (10.4)
—mby o(t) <

It is clear that di(v(t)) is bounded.
From the structure (10.3) of model (10.2), (10.1) becomes

™ (t) + Z a;Y; (x(t), &(t),...,2" V() = Bu(t) + d(t) (10.5)

where § = bm and d(t) = bdy(v(t) + d(t). The effect of d(t) is due to both
external disturbances and bd;(v(t)). We call d(t) a ‘disturbance-like’ term for
simplicity of presentation and use D to denote its bound.

Now equation (10.5) is rewritten in the following form

@1 = T2

Tpn—1 = Tn

Ty = — Z aiYi(w1(t), x2(t), ..., x(m_1)(t)) + Bu(t) + d(t)
=ad"Y + pu(t) +d(t) (10.6)

where z; = 2,20 = &,...,2, = 2"V, a = [~a1,—ag,...,—a,]T and Y =
[Y1,Ys,..., Y, ]T.
For the development of control laws, the following assumptions are made.

Assumption 1. The uncertain parameters b and m are such that 5 > 0.

Assumption 2. The desired trajectory y,(t) and its (n — 1)th order derivatives
are known and bounded.

The control objectives are to design backstepping adaptive control laws such
that

e The closed loop is globally stable in sense that all the signals in the loop are
uniformly ultimately bounded;

e The tracking error z(t) — y,(t) is adjustable during the transient period
by an explicit choice of design parameters and lim; oo z(t) — y,(t) = 0 or
limg oo |2(t) — yr(t)] — 61 = 0 for an arbitrary specified bound 6;.
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10.2.2 Controller Design

We develop two adaptive backstepping designs as in Chapter 7. These schemes
are now concisely summarized in the tables 10.1 and 10.2, where ¢;,i =1,...,n,
are positive design parameters, v and n are two positive design parameters, I’
is a positive definite matrix, é, @ and D are estimates of e = 1/B, a and D,
6;(i = 1,...,n) are positive design parameters and ¢ = round{(n — i + 2)/2},
round{z} means the element of = to the nearest integer.

Table 10.1. Adaptive Backstepping Controller-Scheme 1

Adaptive Control Laws:

a1 = —c121 (10.7)
o = —Cizi — Zi—1 + &i—1(T1, - o, Tie1, Yry - - .,yy;l)) (10.8
D= —Cnzn—2n1—a" Y —sign(zn)D + ™ + cn s
v=2¢ev, i=2,...,n (10.9)

Parameter Update Laws:

é = —izn (10.10)
a=1TY2z, (10.11)
D = 1|z (10.12)

Theorem 10.1. Consider the uncertain nonlinear system (10.1) satisfying As-
sumptions 1-2. With the application of controller (10.9) and the parameter up-
date laws (10.10) to (10.12), the following statements hold:

e The resulting closed loop system is globally stable.
e The asymptotic tracking is achieved, i.e.,

lim [2(t) — y, ()] = 0 (10.22)

t—o00
e The transient tracking error performance is given by

1 ﬁé

. 1 1 - 1/2
T -1
(2a(0) I'—a(0) + o

(0)% + 27717(())2) (10.23)

1
t) — yo(t) [|2<
| 2(t) = yr(t) [l2= Jer
Theorem 10.2. Consider the uncertain nonlinear system (10.1) satisfying As-
sumptions 1-2. With the application of controller (10.18) and the parameter

update laws (10.19) to (10.21), the following statements hold:
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Table 10.2. Adaptive Backstepping Controller-Scheme 1T

Functions:
Zi |2i] > 6
|Zi|
59i(zi) = L2+
° |Zz| < b;

(87 = 227 ]2y G4V

Lo fzl 260
filzi) = i=1,...,n

Adaptive Control Laws:

on = (e + a1l — 81)"sgr() — (62 4+ s (=1)
a2 = — (e + 0)(|za] — 82)"Vsga(22) + 6 — (8 + 1)sg(z2)

4
5 n—i "
ai = —(ci+ )(lzi] = &) sgi(zi) + dit
—(6i41 + 1)sgi(z:) (1=3,...,n)

[SEENSY]
Il

év

Parameter Update Laws:

é = —70(|zn| = 62) fr5gn(2n)
a=TY(|2n| = 6n) fnsgn(zn)

e The resulting closed loop system is globally stable.
e The tracking error converges to 61 asymptotically, i.e.,

Tim [o(t) = yo ()] = 61, |21] > 61

e The transient tracking error performance is given by

Io(t) = on(®)] = &1 12 < (a7 T 1a(0) + ) 20)* +

with z;(0) = 6;,i=1,...,n,

(10.13)

(10.14)

(10.15)

(10.16)

(10.17)

—(cn + 1) (|2n] = 8n)5gn(2zn) — @Y — 5gu D + y{™ + ctn—1

(10.18)

(10.19)
(10.20)

(10.21)
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Remark 10.1. From the above two theorems the following conclusions can be
obtained:

e The transient performance depends on the initial estimate errors ¢(0), a(0),
ﬁ(O) and the explicit design parameters. The closer the initial estimates
¢(0),a(0) and D(0) to the true values e,a and D, the better the transient
performance.

e The bound for || z(t) — y-(¢) ||2 is an explicit function of design parameters
and thus computable. We can decrease the effects of the initial error estimates
on the transient performance by increasing the adaptation gains v, n and I

e To improve the tracking error performance we can also increase the gain c;.
However, increasing ¢; will influence other performance such as || & — ¢, ||2-

10.3 Output Feedback Control Using Backstepping and
Inverse Technique

In this section, we will address the output feedback control of a class of nonlinear
systems in the presence of unknown dead-zone actuator nonlinearity. We take the
dead-zone into account in our controller design unlike in [74] and [140]. A new
smooth inverse of the dead-zone will be introduced to compensate the effect of
the dead-zone in controller design with backstepping approach as in [125]. Such a
smooth inverse can avoid chattering problems that may occur in the nonsmooth
inverse approach proposed in [41], [49], [126] and [142]. The specific treatment of
the dead-zone may bring performance improvement. As system output feedback
is employed, a state observer is required. To obtain such an observer, a new
parametrization of the state observer for the plant is proposed to include two
sets of parameters: one from the dead-zone nonlinearity and the other from
the plant. Besides showing stability of the system, the transient performance in
terms of Lo norm of the tracking error is derived to be an explicit function of
design parameters and thus our scheme allows designers to obtain the closed
loop behavior by tuning design parameters in an explicit way.

10.3.1 System Model

We consider the class of uncertain nonlinear systems with unknown dead-zone
nonlinearity. For completeness, the system model is given as follows:

™ () + a1 Vi(x(t) + aoYa(x(t) + ... + a,Yo(x(t) = bu  (10.26)
y=mx1, u=DZ(v) (10.27)

where Y; are known continuous linear or nonlinear functions, parameters a; and
control gain b are unknown constants, v(t) is the output from the controller,
u(t) is the input to the system and y(t) is the system output. The actuator
nonlinearity DZ(v) is described as a dead-zone characteristic.

The control objective is to design an output feedback control law for v(t) to
ensure that all closed-loop signals are bounded and the plant output y(t) tracks
a given reference signal y, (¢) under the following assumptions:
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Assumption 1. The sign of b is known and the reference signal y,.(t) and its
first nth derivatives are known and bounded.

Assumption 2. The dead-zone parameters m, and m; satisfy m, > m,q and
my > myg, where m,o and mjg are two small positive constants.

10.3.2 Dead-Zone Characteristic

The parameterized model of the dead-zone characteristic DZ(.) can be unified
as follows.

my(v(t) — by.) v(t) > b,
u(t) = DZ(v(t) = 0 by < v(t) < b, (10.28)
my(v(t) — br) v(t) < b

where b, > 0,0, < 0 and m, > 0,m; > 0 are constants. In general, the break-
points |b,| # |b;| and the slopes m, # m;.

The essence of compensating dead-zone effect is to employ a dead-zone inverse
as shown in [41, 49, 126, 142]. In this section, we propose a smooth inverse for
the dead-zone as follows:

u(t) + mrbrq5 (u) + u(t) + myb
my " my

o(t) = DI(u(t)) = oiw)  (10.29)

where ¢, (u) and ¢;(u) are smooth continuous indicator functions defined as

eu/eg

Or(0) = ujeo 4 pufen (10.30)
e—u/eg

P1(u) = (10.31)

eu/eo + efu/eo

Such an inverse is shown in Figure 10.1.
As ey — 0, ¢, (u) and ¢;(u) approaches the indicator functions defined in [49)].

Remark 10.2. Note that the functions ¢,(u) and ¢;(u) are continuous and dif-
ferentiable. This is different from the inverse in [41], [49] and [126], where the
inverse indicator functions are nonsmooth. The latter case may cause chattering
phenomenon in the recursive backstepping control.

To design adaptive controller for the system, we parameterize the dead-zone as
u(t) = —0Tw (10.32)
where

0 = [mr,mrbr,mg,mlbl]T (10.33)
w(t) = [=or(t)v(t), or (1), —ou(t)v(t), ou ()] (10.34)
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1/m
1/b, r

Fig. 10.1. Dead-Zone inverse

1 ) t) >0

o () = if ult) (10.35)
0 otherwise
1 ) t) <0

ou(t) = if ul?) (10.36)
0 otherwise

As 6 is unknown and w is unavailable, the actual control input to the plant u4(t)
is designed as

ug(t) = =07 (t) (10.37)

0 = [y, mby, i, mby] T (10.38)

O(t) = [=¢r(v)v(t), du(v), = (v)o(t), dr(v)]" (10.39)

where 0 is an estimate of 6. Then corresponding control output v(t) is given by
= ug(t) + mT uq(t) + ﬂ

v(t) = DI(uq(t)) = 2 )ﬁ or(ug) + al )n,ﬂ P bi(ualt)) (10.40)

The resulting error between u and ug is
u(t) — ugt) = (0 — 0)To(t) + dn(t) (10.41)
where dy (t) = 070(t) — u(t). The bound of dy(t) can be obtained as
jdn (1)) = 167 0(t) — u(t)]

%e_l‘mr —myleg + |TZ2T§7:/:(:711171| v(t) > b,
< maz{|m,be|, [mibi|} b <o(t) <b, (10.42)
%eil‘mr —myleg + l?fﬁé?e?f{' v(t) < b
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Fig. 10.2. Approximation error d(t)

where we have used that [v|e~ "l < e~!. It has the desired properties that dy (t)
is bounded for all ¢ > 0 and dy(t) approaches to 0 as 6 — 0 and ey — 0.
Figure 10.2 shows the characteristic of dy(t) and it can be observed that dy(t)
is bounded.

10.3.3 State Observer

As we consider output feedback, a state observer is required. To design such an
observer, we re-write plant equation (10.26) as

i = Az +aYe, + bue, (10.43)
y=cx, u=DZ(v) (10.44)
where
T
0 —a Yl 1 0
A= I,_1|>0a= , Y = , c= e, =
0...0 —a, Y 0 1

To construct an observer for (10.43) and (10.44), we choose k = [k1,..., kn]T
such that all eigenvalues of Ay = A — kc are at some desired stable locations. If
the signal u(t) were available we would implement the following filters

2(t) = &o — Zai& +bn (10.45)
i=1

€0 = Aoko + ky + x (10.46)

Ei= A& +Yien, i=1,...,r (10.47)

1= Aon+ enu (10.48)
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where Y is a design signal specified later. It can be shown that the state estima-
tion error € = x(t) — &(t) satisfies

é = Age — (10.49)

Hence, lim_.oc€(t) = 0 exponentially if x = 0.
In our control problem, the signal u(t) is not available. Thus the signal 7 in
(10.48) needs to be re-parameterized. From (10.37) and (10.41), we know that

u(t) = —0T(t) + dy(t) (10.50)
Let p= %. With A(p) = det(pI — Ap), we express (10.48)
n(t) = [nl(t)v n2(t), ... 7nn(t)]T

_ [ql(p)7q2(p)7 .. ,Q’rL(p)]TA](-

50 (10.51)

for some known polynomials ¢;(p),7 = 1,...,n. Using (10.50) and (10.51), we
obtain

ni(t) = =0T @i (t) + di(t) (10.52)
. qi(p)1s .
w;(t) = w(t 10.53
(0 = " e (10.53)
2i(p)

di(t) = dn(t 10.54
(1) = S dn () (10.54)
Based on (10.52), w; is available for controller design in place of u. Denoting the

second components of &y, &; as oo, &2, =0, ..., r, respectively, we have
By = Eox — Y @i — bOT () + bda(t) (10.55)

i=1
(p+ki)ls .

Wa(t) =

= t 10.56
pn+k1pn_1+~-~+kn—lp+knW( ) ( )

The term HT(IJén_l) renders a place to the signal ug at the last step of the
backstepping design.

10.3.4 Backstepping Design with Dead-Zone Inverse
Design Procedure
As usual in backstepping approach, the following change of coordinates is made.

21 =Y —Yr (10.57)

2= =0T — eyl — g, i=2,3,...,p (10.58)

where € is an estimate of e = 1/b and «;_1 is the virtual control at the ith step
and will be determined in later discussion.
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Firstly, we define functions sg;(z;) and f;(z;) as follows

|Z| |zi] > 6
s9i(2i1) = ,(2a+D) (10.59)
(67 — z-2)"liJr2 + || G+ s
filzi) = (10.60)
where 6;(1 = 1,...,n) is a positive design parameter and ¢ = round{(n — ¢ +

2)/2}, where round{x} means the element of = to the nearest integer. Clearly

2g+1 > (n—i+2). It can be shown that sg;(z;) is (n—i+2)th order differentiable.
As the backstepping design procedures are similar to [120], only the first and

the last steps of the design, i.e. steps 1 and n below, are elaborated in details.

e Step 1: We start with the equation for the tracking error z; obtained from
(10.43), (10.55) and (10.57) to obtain

21 = oo + aT €y + bza + bay — 00T Gs(t) + d(t) + e — béy,  (10.61)

where d(t) = bda(t),0 = 0 — 0, £y = [€ir, - ., &), From (10.42) and (10.54),
there exists a positive constant D such that

d(1)] < D.

Remark 10.3. The unknown bound D of d(¢) will be estimated online and thus
it is not assumed to be known in contrast with [41], [49] and [126]. In fact,
bounded external disturbance can also be treated in the same way, even though
disturbance is not considered explicitly in this section.

Now select the first virtual control law «4 as

a1 = e (1062)

2

b " R
4 )(|z1] = 61)"sg1 — o2 — @ &)

—blsgl — (62 + 1)\/82 + g - 591 (1063)

] = —(Cl +

where ¢; is a positive constant, 6y is a small positive real number, é,a and b
are estimates of e, a and b, D; is an estimate of D. We define a positive definite
function V; as

1 1. - _ 1
— _ n+1 TF—l ~TF ~
Vi n—&—l(‘zﬂ 61) f1+2\b|9 p 9+2a 7
b 1 - 1

ey D+ _ €'Pe (10.64)

+
27 2741 20
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where a = a — a,é = e — é, Iy, I, are positive definite matrices, v;,741 are
positive constants, and P = PT > 0 satisfies the equation PAy + AT P = —2I.
We select the adaptive update laws as

- Proj{—sign(b) Tz (t)(|21| — 61)*" f1s91} (10.65)
é = —sign(b)y1 (a1 + ) (|21] — 61)*" frsg1 (10.66)
D, = ~Ya1(|z1] — 61)" f1 (10.67)

where Proj(.) is a smooth projection operation to ensure the estimates m,.(t) >
myo and 1y (t) > my. Such an operation can be found in [1]. Then form (10.64)
0 (10.66), we obtain the time derivative of V; as

. b2 1
is—(a+ )=l — 860" fr+a" (ra1 — I ') + € (1 — l1PX)
n 79 1 T
+(|Z1‘ —6)" fis1 (bZQ — (62 + 1)\/b + 50) — lle € (10.68)
Ta1 = §(2)(|21] = 61)" fisq (10.69)
TX1 = 62(‘Zl| — 61)nf1891 (1070)

where e = [0,1,0,...,0]T.
e Step 2: Using (10.45), (10.46), (10.58)and (10.62), we write

b=- (070 — é9r) — du
T “ . Oa T T A
=—0 o+ 23— €EYr + ag — oy (502 +a” §y — b0 Wa(t) 4 d(t) + 62)
80&1 . 8041 . 80&1 .. 8041
- - T T A
9 € 0u U 95, og, (Aoo + ky + x)
_ZT:(?OQ-‘_(‘?Oqé_aoqb _8041&)
— a& >t Oa aD, ! 09 2
Oa 1o} . day
=Zg+0¢2+52— “ T52 ;IQT 2(t) — ao(;la
Bal Bal 8041
— 9€ X — ay d(t) ay €9 (10.71)
where
5. T Oaq Oay ;. Oaj . Oaq . 0oy
- T - - - T . T A
B2 eYyr — 0 wa ay o2 96 oy, Y 9, (0 ~ 0g, (Aoéo + ky)
- Bal : 80[1 ;i (90[1 X
— P— - D 10.72
; ¢, 13 ngwz oD, 1 ( )

where © = b6.
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Remark 10.4. Noted that in (10.72), the term &5 is continuous and differentiable
because @ is continuous function from the definitions of the dead-zone (10.30),
(10.31), (10.39) and (10.56).

We choose the virtual control law for as and the adaptive updated law for b, the
estimate of b, as

daq «
a2 = ~(e2 + (|22l = 82)" Vg2 = B2 = (83 + sga = 16T a()

oo T Oay 9 ~ day Oay 1
6o D I,7, L P
+8ya 5(2)“‘\/” oy |2 +60 - Dasga + 9% T2+3§0 1 Ty2
(10.73)
b= ya(|z1] — 61)" fisg122 (10.74)
5 oo
Dy = ’7d2\/|| 6y1 2 +60 - (|z2] — 62)" L fa (10.75)
60(1 n—1
Ta2 = Tal — y §2)(|22] — 62)" 7 fasga (10.76)
foe}
Ty2 = Tyl — 83/1 (|z2] = 62)" " fasgaen (10.77)

where co,v9 and 42 are positive constants. Defining a positive Lyapunov func-
tion V5 as
Vo=V + 1(\ | — &) f cletrges Ly b op2 (10.78)
= zo| — .
2 1+ (22 2) 21, e %7 Qvan 2
Then the derivative of V5 is

2 1

Vo < — ZCZ(|ZZ| — (51‘)2(”7”1)]2 + éT(Tag - Fglé) + eT(TXQ - Py)
=1 1
) ) B . 1
g (T =)+ 50 (P s = X)) (12 = 82)" asgs — | e
+67 (to2 + 15" 0) + (|22 = 62)" (|25 = 85 — 1) fo + M2 (10.79)
day ., .
To2 = — 5;1 @o(| 22| — 62)" " fas92 (10.80)

where

b2 N
My=—, (lz] = 81)%" f1 + Bl (J21] — 81)"(J22] — 62 — 1) f1 — (J22| — 82)2" V) fy

Now we show that My < 0. This is quite clear for |z3] < 63 + 1. For |22] > 62+ 1

b2 2n b2 2n 2
My < — (Il =8)™ fu + 4(\Zl|—51) fi
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+(|z2| — 62 — 1)% = (J22| — 62)*" 7V
< (J22| = 62)* — (Jz2| — 62)** 1)
= (|22] = 82)%(1 — (22| — 62)%"7?)
0

< (10.81)
e Stepi, i =3, ..., n: We choose
_ n—i+1 oy .p
i = —(ci + 1)(|z] — &) sg2 — Bi — (biy1 + 1)sgi + oy © £(2)
Oavi—q 9 A~ Oavi—q Oai_q 1
00 - Disgi e P i
+\/|| y I +60 5g; + P Tai + 96, L Ty
i—1
_ Oa—1 01 . Oa—1 ~
- 2k = 6)" R fres . Wy — OT s (t
;23“ k| — k) JrSgr 06 oy 2 Ay 2(1)
i—1
_ Oay—1 Oy
+) (2] = 6)" T fusge[ — 4 3
;_2 | ) [ da Jdy 2)
Oag_1 Ocvi—1, 4 0o
- WP eq| + . Tote; 10.82
oe, oy Tt g Tere (10.82)
and
A aai— n—i
D; = 7\/ I 7 12 b0 (] = 6"~ (1083)
aai— n—i
Tai = Tai—1 — oy 15(2)(|2’i‘ —6;) +1fisgi (10.84)
80&1‘_ n—i
Txi = Txi—1 — Oy 1 (lzi = )" fisgiea (10.85)
aai— n—i ~
Toi = Toin1 = Y|zl = 6)" T fisgion (10.86)
and
Vi = Z ! (|zx] — 61)" 2 fr + ! D?) + 1|b\§TF_1§
—\n- k+2 27dk 2 4
oy bl 2 | a7 1z 1 5 L 7
I, I )
—|—2a a—|—2%e + 2@ o O+ Q’YQb + 2l16 Pe (10.87)
where é,f)k are estimates of @ = b and D, © = @—é, b= b—@, Dy = D—bk,
0B; contains all known terms, ¢;,vq4:,7 = 1,...,n are positive constants, I'g is a

positive definite matrix.
Step n: Using (10.40), (10.50) and (10.56), we have
AT ~(n— A "+ klpnil)-[4 ~
aT =Y _ T (» "
2 pn+k1pn_1+-~-+kn—1p+k‘n('d( )
= —uqg(t) + wo (10.88)
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where wq is given b,
0 8 Y (kan_z +...+ kn—lp + kn)Ll O:)

=— t 10.89
“o pr 4+ kipnl 4+ 4k, 1p+ky (*) ( )
With this equation, the derivative of z, = —édeén_z) — éyﬁ"_l) — Q1 18
n—1
Oap—1 1 Oap—1 1. Oa—1 : Oap—1 >
n — n — O w N - ~ D,
A TR O 2(0) = gy @ ; oD;
aanfl A aanfl aanfl 8an 1
- .- — d(t) — 10.90
00 o6 X oy ) oy’ (10-50)
where (3, contains all known terms.
We choose the update laws for a, D, ©
a = TuTan (10.91)
- 8an 1 92
D = yany [l o [1? +60 - (|zn| = 6n).fn (10.92)
O = —T'oTon (10.93)
and the design signal as L
X = LP™ Txn (1094)
Finally the control law is given by
t) + myb, £) + mub,
o(t) = ua(t) +m br(ua) + ua(t) +m i (ua) (10.95)
my. my
Ug = Qp, (10.96)
10.3.5 Stability Analysis
Define a positive definite Lyapunov function V,, as
1 1 -
Vi = Voo S D? 10.97
vty (lmal = 8%, D (10.97)

With this choice of adaptive controller and parameter update laws, the derivative
of V,, becomes

n

Vi <= cillzil =62 fi b @ (ran — I71a) + € (ryn — JIPX)
1=1
0
+@ (T@n+F 1@ 6 6—|—Z ‘Zk‘ n k+1f k- 1(F@Td@+@)
- fj(\z | — &) Lf [8‘““1@ ram — 8) + 95 (1, )]
a k k k 9a alTan ago 1 xXn X

S — Ci(|2i‘ — 6i)2(n7i+1)fi - ll €T€ (1098)

— 1

1
From (10.98), we get the following Lemma.
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Lemma 10.1. The adaptive controller designed above ensures that z1, ..., zn, 0,
e, b a, @ Dl,e are all bounded.

With Lemma 10.1, all the signals in the closed-loop can be shown to be bounded
and a bound can be established for the tracking error, as stated in the following
theorem.

Theorem 10.3. Consider the system consisting of the parameter estimators
given by (10.65), (10.66), (10.74), (10.91)-(10.93), adaptive controllers designed
using (10.95) and (10.96) with virtual control laws (10.62), (10.73) and (10.82),
and plant (10.26) with a dead-zone nonlinearity (10.28). The system is stable in
the sense that all signals in the closed loop are bounded. Furthermore

e The tracking error converges to [—61,61] asymptotically, i.e.,

lim |y(¢t) — y-(t)] = 61, |21| > 61 (10.99)

t—o0
e The transient tracking error performance is given by

1 b 1 -

1 | ~
t) — yr(t)] = 61 [|2< a(0)"rta(0) + - 6(0 ©(0)?
1 1y(6) = 9r(8)] = 61 o< §n<2a<> 1a(0)+ o 00+, 6(0)
‘b| ~ L2 1 2\1/2n
e(0)? + E Dy( b(0)*+ _ €0 10.100
T 2% ¥, MOy, O (10100
with z;(0) =0,i=1,...,n
Proof: From Lemma 10.1, we have that zq,..., z,, é, é, lA)7 a, é, ﬁi, € are bounded.

The tracking error performance can be obtained from (10.98) following similar
approaches to those in [125]. What we need to prove is the boundedness of state
x, controller output v and plant input u. From state observers (10.46) and (10.47),
and (10.49), we have that &, ..., & are bounded. Re-writing plant (10.26) as

y—!—Zaz Yy DYy« -3 D "*ly) =bu (10.101)
and using (10.51), we have

q2(p) P qa2(p n—1
- - ; 10.102
= A M( E aiY;(y,py,....p" " 'y) (10.102)

Since A(p) = p™ + kip" ' 4+ ... + ky, is Hurwitz, so fz((l;)) is stable. We have
that 72 is bounded because y is bounded. From (10.50) and (10.52), we have
2 = —QTOAUQ(t) + dz(t). As dg(t) € L°°, then 9T@2 c L.

Express (10.53) as
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67 (1) = — rqjg;@(v)v+mrbr quz) (v)
—mlqjgii ( )1}+mlbl Eﬁi(bl( ) (10.104)

Because ¢, (v) € L™, ¢;(v) € L™ and (Z((;I:)) is stable, the terms (Z((;I:)) or(v) and
‘ZA"’E;’)) ¢1(v) in (10.103) are bounded.
We now show that @, is bounded in two cases:

Case 1. If v(t) is bounded, ws is bounded directly from (10.103).

Case 2. In case that v(t) is unbounded, we divide R* = [0, 00) into two subse-
quences Rt = Ry U Ry, where Ry = {t |v(t) > 0} and Ry = {¢ |v(t) < 0}. Then
the following two situations are considered.

(i). t € Ry. From (10.31) we get

—v/eg
e v
d)l(’U) U= ev/eo + e—v/eo U= 1+ e2v/eo
Thus  ¢;(v) -v — 0, when v — 400 for t € Ry. (10.105)

So in equation (10.104), the third term m; % ¢>l( Ju(t) — 0, with the bound-
edness of second term and fourth term and 9Tw2 € L™, we see that the first
term m,. % qz(p (br( v is bounded for ¢t € R;.

(ii). t € R2 Slmllarly from (10.30) we can show that

v/eq
e v
¢7‘(v) = ev/eo + e*U/EO U= 1+ 6721)/60
Thus  ¢,(v)-v — 0, when v — —co for t € Rs. (10.106)
and the third term my 2(( )d)l( v is bounded for ¢ € Ro.

Combining (i) and (ii), we get that for all t € RT, qz ¢T( Jv and ‘X((;’)) or(v)v
are bounded. Then @, is bounded from (10.103). In summary, from the two cases
we obtain the boundedness of ws.

Since 7@, and 2o are bounded, from zp = —07 @&y — &, — iy We can obtain
the boundedness of a;. From (10.62), we have a; is bounded. From (10.82),
Qa, ..., q, are bounded, and so is x. From (10.96) we have that u4(t) is bounded,
and so are v = DI(ug) and u = DI(v). It following from (10.53) that &; €
L>,i=1,...,n. From (10.48), we have that 7 is bounded. Then & is bounded
from (10.45) and finally x(t) = Z(¢) + €(¢) is bounded from (10.45-10.48).

AAN

Remark 10.5. The transient performance depends on the initial estimate errors
and the explicit design parameters. The closer the initial estimates to the true
values, the better the transient performance. The bound for || y(t) —y,(¢) ||2 is an
explicit function of design parameters and thus computable. We can decrease the
effects of the initial error estimates on the transient performance by increasing
the adaptation gains v1,v2,vq4; and Iy, [y, 6.
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10.4 [Illustrative Examples

10.4.1 Example 1: State Feedback Backstepping Control

In this section, we illustrate the above methodologies for state feedback control
of a simple system which is described as:

— as(2® + 2x) — 0.2a3sin(3t) + bu(t)  (10.107)

where u(t) represents the output of the dead-zone nonlinearity. The actual pa-
rameter values are b = 1 and a1 = as = az = 1. The parameters of the dead-zone
at b, = 0.5,b; = —0.6, m = 1. The objective is to control the system state = to
follow a desired trajectory y,(t) = 2.5sin(¢).

In the simulation of Scheme I, the robust adaptive control law (10.9)-(10.12)
was used, taking ¢; = 2,¢c0 = 2,7 = 0.5, = 0.5I3,7 = 0.5. The initial values
are chosen as follows: ¢(0) = 0.25,a(0) = [1.5 1 1)7, D(0) = 2,2(0) = [1 1.05)7
and v(0) = 0. The simulation results presented in the Figure 10.3 and Figure
10.4 are system tracking error and input. The effectiveness of adaptive Scheme
I is demonstrated by the fact that the tracking error is reduced to zero after
a few periods of the reference input as shown in Figure 10.3. The chattering
phenomena in Figure 10.4 is caused by the sign function used in the controller.
It can be avoided by adaptive Scheme II.

In the simulation of Scheme II by using the robust adaptive control law
(10.18)-(10.21), we choose ¢1,7,n, I" and the initial values to be same as above
and 67 = 0.05. The simulation results presented in the Figure 10.5 and Figure
10.6 are system tracking error and input. In Figure 10.5, the tracking error is
reduced to 1 = 0.05 after a few periods of the reference input. The control input
v is bounded and has no chattering problem as shown in Figure 10.6.

As a conclusion, all the results verify our theoretical findings and show the
effectiveness of the control schemes.

Tracking error

t(sec)

Fig. 10.3. Tracking error-Scheme I
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Input signal v(t)

t(sec)

Fig. 10.4. Control signal v(t)-Scheme I

o
)
T

Tracking error
o o
S o

o
w
T

o
X}

0.1r

t(sec)
Fig. 10.5. Tracking error-Scheme II

10.4.2 Example 2: Output Feedback Inverse Control

In this section, we illustrate the above methodology for output feedback control
of the same system as in [43] and [74], which is described as:

, 1—e2®
A + bu(t) (10.108)
u= DZ(v)

where u represents the output of the dead-zone nonlinearity. The actual pa-
rameter values are b = 1 and a = 1, and the dead-zone parameter values are
m, = 1.05,m; = 1.05,b, = 0.3,b; = —0.5. The objective is to control the system
state x to follow a desired trajectory vy, (t) = sin(2t).
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Input signal v(t)

t(sec)

Fig. 10.6. Control signal v(¢)-Scheme 11

Tracking error
°
&
.

t(sec)

(dashed: scheme in [74], solid: proposed scheme)

Fig. 10.7. Tracking error

In the simulations, taking ¢y = 4,1, = 0.1, 1 = 0.3, 72 = 0.2, I = [0.1,0.1,
0.1,0.1]7, ¢g = 1,61 = 0.02 and the initial parameters é(0) = 0.3,a(0) =
1.5, D(0) = 0.4,0(0) = [1,1,0.2, —0.3]7. The initial state is chosen as z:(0) = 0.4.
The parameters and the initial states are the same as in [74]. For comparison,
the scheme in [74] and our proposed scheme are both applied to the system. The
simulation results presented in the Figure 10.7 and Figure 10.8 are the tracking
error and the controller output v(t).

Note that the tracking error with the proposed scheme is reduced to zero after
a few periods of the reference input as shown in Figure 10.7. However, for the
scheme in [74], the tracking error converges to a residual. It is remarkable that
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(dashed: scheme in [74], solid: proposed scheme)

Fig. 10.8. Control signal v(t)

the tracking performance of our scheme is better than that of other scheme,
while the control effort is about same.

As a conclusion, the simulation results verify our theoretical findings and show

the effectiveness of our control scheme. Also system performance is improved by
our scheme.

10.4.3 Example 3: Application to Servo-Valve

In this section, we apply our proposed scheme to servo-valve as in Chapter 6.
Its spool occludes the orifice with some overlap so that for a range of spool
positions v there is no fluid flow w. This overlap prevents leakage losses which
increase with wear and tear. Considering the spool position as the input v, and
the load position y as output, the hydraulic system is represented in Figure

10.9 as a dead-zone block. It is located as the input of linear dynamics with
2

transfer function G(s) = Msﬁst where K = “}C’?, B=f+ ‘gp, ky = gg,

kp = g}%, g = g(z,P) = flow, A = area of position, P = pressure, and f =

viscous friction. The system is modelled as

K
‘ s(M s + B)

Fig. 10.9. Block diagram

Mij + By = Ku(v) (10.109)

185
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where u(v) represents the dead-zone nonlinearity. The adaptive control law is
designed as follows

—

o(t) = ud(t)%mrb’” br(ug) + ud(t)ﬁ; mabi é1(ua(t)) (10.110)
ug = éu (10.111)
U= —(co + 1)(|22] = 62)sg2 + d1 + aj — sgoD (10.112)
ar = —(c1 +1)(|z1] = 61)%sg1 (10.113)
¢ = —yu(|zs| — 62) f2595 (10.114)

26

Fig. 10.10. Without considering dead-zone: Load position (y: solid line; y,: dashed
line)

Input signal v(t)

55 L L L L L L
0 2 4 6 8 10 12 14 16 18 20

t(sec)

Fig. 10.11. Without considering dead-zone: Spool position v
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28

. . . . . . . . .
2 4 6 8 10 12 14 16 18 20
t(sec)

Fig. 10.12. Our proposed scheme: Load position (y: solid line; y,: dashed line)

-2.5

Input signal v(t)

2 4 6 8 10 12 14 16 18 20
t(sec)

Fig. 10.13. Our proposed scheme: Spool position v

-
I

—ny(|z2| — 62) f2592 (10.115)

6 = Proj{ - sign(z\f;)rga(w — ) fa} (10.116)

where z1 = y—y,, 20 = §—01—Yr, yr = 2+0.5sin(t), @ is an estimate of a = B/M
and ¢é is an estimate of e = M/K. In the simulation, the design parameters are
chosen as ¢y =cy =1,7=10.5,7= 0.6, = 0.21; and the initial value is chosen
as y(0) = 2.2,6(0) = a(0) = 1,é(0) = [1,1,0.4,—0.4]7. The simulation results
presented in Figures 10.10-10.13 show that the load position y and y, and the
spool position v using the controller without considering dead-zone and with
our proposed smooth inverse. Clearly, our proposed scheme improves the system
performance greatly.
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10.5 Summary

In this chapter, we present two types of robust adaptive backstepping control
algorithms: state feedback control and output feedback control of nonlinear sys-
tems with unknown dead-zone. For state feedback control two backstepping
adaptive controller design schemes are developed. For output feedback control,
we propose a new smooth adaptive inverse to compensate the effect of the un-
known dead-zone. Such an inverse can avoid possible chattering phenomenon
which may be caused by nonsmooth inverse. The inverse function is employed
in the backstepping controller design. For the design and implementation of the
controllers, no knowledge is assumed on the unknown system parameters and
nonlinearity. Besides showing stability, we also give an explicit bound on the
Lo performance of the tracking error in terms of design parameters. Simulation
results illustrate the effectiveness of proposed schemes.



11 Adaptive Control of Systems with Input
Saturation

In this chapter, we present a new scheme to design adaptive controllers for un-
certain nonlinear systems in the presence of input saturation. Similar to previous
chapters, the developed controllers do not require uncertain parameters within
a known compact set. Besides showing global stability, transient performance is
also established and can be adjusted by tuning certain design parameters.

11.1 Introduction

In many practical dynamic systems, physical input saturation on hardware dic-
tates that the magnitude of the control signal is always constrained. Saturation
is a potential problem for actuators of control systems. It often severely limits
system performance, giving rise to undesirable inaccuracy or leading instability.
The development of adaptive control schemes for systems with input saturation
has been a task of major practical interest as well as theoretical significance.

However, the number of available results by taking saturation into account in
the design and analysis is still limited due to the difficulty of the problem. For
linear stable systems with known parameters and input saturation, a few control
schemes have been proposed, for examples, anti-windup schemes in [143, 144],
low-gain control in [145, 146] and linear feedback regulation in [147]. When the
system parameters are unknown, adaptive control schemes have been proposed,
for examples, model reference adaptive control in [59, 63], predictive control
n [61], discrete-time control approaches in [46], indirect adaptive regulator in
[60, 62], where uncertain parameters must be inside a known compact set. An
adaptive force-balancing control scheme with actuator limits for a MEMS gy-
roscope was also presented in [148], where the plant is a stable second-order
uncertain linear system. The system tracking error is shown to approach a sig-
nal generated by an artificially constructed system.

Backstepping approach is a Lyapunov-based recursive design procedure. With
this technique, transient performance can be established and improved with
explicit tuning of design parameters. A great deal of attention has been paid to
tackle both linear and nonlinear systems with unknown parameters. A number

J. Zhou & C. Wen: Adapt. Backstepping Ctrl. of Uncertain Systems, LNCIS 372, pp. 189-197, 2008.
springerlink.com © Springer-Verlag Berlin Heidelberg 2008
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of results have been obtained as summarized in [1]. Some robustness issues have
also been addressed, see for examples, [34, 120]. However, the effect of saturation
nonlinearity has not been addressed with this approach, especially in the absence
of a priori knowledge of system parameters. To solve such a problem, certain
modifications of standard backstepping controllers are required.

In this chapter, we will address the problem of controlling a class of uncer-
tain nonlinear systems in the presence of saturation as in [149]. To deal with
saturation, we construct a new system with the same order as that of the plant
similar to [148]. With the error between the control input and saturated input
as the input of the constructed system, a number of signals are generated to
compensate the effect of saturation. With the proposed adaptive backstepping
controller, the system tracking error is shown to approach a signal generated
by the constructed system. The tracking error is also adjustable by an explicit
choice of design parameters. Thus our designed backstepping scheme allows de-
signers to obtain the closed loop behavior by tuning design parameters in an
explicit way.

11.2 System Description and Problem Statement

The system model is given as follows:

M)+ aiYi(2(t), 2(t), ..., 2" V(1) = u(v) (11.1)
i=1
where Y;(z, &, ..., 2("=1) are known continuous linear or nonlinear functions,

parameters a; are unknown constants, v is the control input, and u(v(t)) € R
denotes the plant input subject to saturation described by

w(o(t)) = sat(o(t)) = 4 ST PR 2 uar (11.2)
v(t) [v(t)] < un

where uy is the saturation bound of u(t).
For the development of control laws, the following assumption is made.
Assumption 1. The plant is bounded input bounded output stable.

The control objectives are to design backstepping adaptive control law v(t) such
that

e The closed loop system is globally stable in sense that all the signals in the
system are uniformly ultimately bounded;

e The tracking error y(t) — y,(t) is adjustable by an explicit choice of design
parameters.

11.3 Design of Adaptive Controllers

Now equation (11.1) is rewritten in the following form
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3'31 = T2
Tp_1 = Tp
in - — Z ai}/ti (xl(t)7 $2(t)7 e 7I(n71)<t)) + bu('U)
i=1
=a’Y +u(v) (11.3)
y=m (11.4)
where z; = 2,20 = &,...,2, = 2"V, a = [~a1,—ag,...,—a,])T and Y =
[Y1,Ya,...,Y,]T.
In order to compensate the effect of the saturation, the following system is
constructed to generate signals A\(t) = [A1, ..., Ay]T
>.\1 = )\2 — Cl>\1
}\i:Ai+1—Ci/\'7 i=2,3,...,n
A = —Codn + Au (11.5)

where ¢; are positive constants and Au = u(v) — v.
The following change of coordinates is made.

n=yY—yr— M (11.6)
Zi = Tj — OG- —yfj_l) —>\i, i=2,3,...,n (11.7)

where «a;_1 is the virtual control at the ith step to be determined.

Remark 11.1. With the error Au as the input of the constructed system, it has
no effect on z;. Thus it will not affect the design of controllers. Then by fol-
lowing the standard backstepping approach, the adaptive law will ensure the
boundedness of parameter estimates regardless of Au. On the other hand, such
estimates will depend on Au when standard backstepping is used without using
the transformed systems.

In the following, backstepping control scheme is proposed. To illustrate the de-
sign procedures, only the first and the last step are elaborated in details.

e Step 1: Starting from the equations for the tracking error obtained from (11.3)
to (11.7), we get

21 =22 — A+ 1A — Yy
=zo+a1 +c1 )\ (11.8)

We design the virtual control law «; as

a1 = —c1(x1 —yr) (11.9)
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where ¢; > 1/2 is a positive design parameter. A positive Lyapunov function V3
is defined as
L,

Vi= 5 (11.10)

Then the derivative of V; along with (11.8) and (11.9) is given as

Vi =—c12f + 2122
o Lo 1,
< —c12] + 91 + 9%
1
= —¢127 + 223 (11.11)
where ¢, = ¢ — é > 0.
o Stepi (1 =2,...,n—1): For z; = x; — aj_1 — y,(f*l) — A\, we choose virtual
control law a; as
a; = —ci(x; — g — Z/ﬁi_l)) + a1 (21, .., o) (11.12)
where ¢;,7 = 2,...,n — 1 are positive design parameters satisfying ¢; > 1. From
(11.7) and (11.12) we obtain
Zi%; = —CZ‘Zi2 + ziZit1 (11.13)
We choose Lyapunov function as
V; = Z 12 (11.14)
i 9 k .
k=1
Then the derivative of V; along with (11.12) and (11.13) is given by
. 1 2
Vi < =iz} + zizip1 + o %
< —Zczz + zM (11.15)

where ¢; =¢; —1 > 0.
e Step n: From (11.3) and (11.7) for i = n, we obtain

Zn =0+ a"Y —dnog +ephy —y™ (11.16)
We design the adaptive control law v(t) as follows
v=—cp(xn —an1 —y ") =aTY + épn (1, 1) F Y (11.17)

where ¢,, is a positive design parameter satisfying c¢,, > %, a is an estimate of a.

The parameter update law is designed as

a=1TIYz, (11.18)
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where I" is a positive definite matrix. We define a positive Lyapunov function
V., as

"1 1.po1s
V=22z3+ QaTF La (11.19)
=1

where @ = a — a. Then the derivative of V' along with (11.16) to (11.18) is given
by
V=Y uns+ad' I 'a

i=1

<= ez +a' TN (IYz, —a)
1=1

== @zl (11.20)
i=1

where &, = ¢, — 5.

This shows that V is uniformly bounded. Thus z;,7 = 1,...,n and a are
bounded. From Assumption 1, we have that z;,7 = 1,...,n are bounded as the
plant is stable and its input is bounded. So that the boundedness of aq, ..., a, -1
and control signal v(¢) can be obtained from (11.9), (11.12) and (11.17). Thus
Au = u(v)—wv is also bounded. Therefore boundedness of all signals in the closed
loop system is ensured as stated in the following theorem.

Theorem 11.1. Consider the uncertain nonlinear system (11.1) in the presence
of input saturation satisfying Assumption 1. With the application of controller
(11.17) and the parameter update law (11.18), the following statements hold:

e The steady state tracking error satisfies

lim [y(t) — o (£) = M (8)] = 0 (11.21)

t—o0
e A bound of the transient tracking error will be given by

1

19O =502 < GaO a0+

S 14wl (1122

Proof: From (11.20) we established that V' is non increasing. Hence, z;,i =
1,...,n, a are bounded. By applying the LaSalle-Yoshizawa theorem to (11.20),
it further follows that z;(t) — 0,4 = 1,...,n as t — oo, which implies that
limy oo [y(t) — yr(t) — 1] = 0.

From (11.20) we also have that

21 113

Iy =y — A 3= / |21 (7) 2dr
0

L v0) = viso)) < T V(0) (11.23)

IN
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Thus, by setting z;(0) = 0,7 =1,...,n, we obtain
1

V(0) = 2c~z(0)7“r1a(()) (11.24)

a decreasing function of I', independent of ¢;. This means that the bound re-
sulting from (11.23) and (11.24) is

1
2

1 - Z1a 1/2

[y = ® =N 2 < (a0 T @) (11.25)
Now we derive the bound of \;.

We construct the positive Lyapunov function Vi = Y. | 1A2. Then the

i=1 27V "
derivative of V) is given as

Va = —c1X2 + Mda — A2+ XX+ .o+ A1 h — A2 + ), Au

n

<> —EA + A’

i=1
< —co || M ]I? +Au? (11.26)
where ¢4 = ¢; — é, Ci = C; — 1(2 =2,...,n— ].)7 Cp = Cp — 27 co = minlgign@.
Integrating both sides of (11.26), we have
IME= [ IAIPar
0
1 o0
<. [(VA(0) = Va(0)) +/ (Au)?dr] (11.27)
0 0

By setting A;(0) = 0, the initial value of the Lyapunov function is V3 (0) = 0.
Then a bound on the state || A ||2 is established as follows

1
[ Alle< Voo | A |2 (11.28)

Thus from (11.25) and (11.28), it is obtained

1

1 - 1~ 1/2 1
ly—yrll2 < \/El(2a(0)TF La(0))'* +

Jeo | Aully  (11.29)

ANAN
From Theorem 11.1 the following conclusions can be obtained.

Remark 11.2. The transient performance depends on the initial estimate error
a(0) and the explicit design parameters. The closer the initial estimate a(0) to
the true value a, the better the transient performance.

Remark 11.53. The bound for || y(t) — y,-(¢) ||2 is an explicit function of design
parameters and thus computable. We can decrease the effects of the initial error
estimate on the transient performance by increasing the adaptation gain I" and
parameter cj.
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Remark 11.4. The bound of || y(t) — yr(t) ||2 depends on the bound of Au, the
effects of which on system performance can be decreased by increasing parameter
co. If Au — 0 as t — oo, we have \; — 0. Then lim;_, o [y(¢) — y,(¢)] = 0. This
implies that if the system has no saturation or the control signal is not saturated
as t — oo, then perfect tracking is ensured.

11.4 Simulation Study

In this section, we illustrate the above methodology on the following example.
We consider a second-order system depicted in Figure 11.1 which is modelled by

N.P.

k -y
Actuair (u)

Ha

N \__J

Fig. 11.1. Spring, mass and damper system

0.7

0.5 q

0.4 B

0.3 B

0.2F q

Tracking error

0.1 4

t(sec)

Fig. 11.2. Tracking error with the controller designed using standard backstepping
approach
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Input u (Newton)

t(sec)

Fig. 11.3. Control signal with the controller designed using standard backstepping
approach
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Tracking error
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t(sec)

Tr1 = T2
k 1
G = — X1 — ¢ xo +  sat(v) (11.30)
m m m
y =

where x1 and x5 are the position and velocity, m is the mass of the object, k is the
stiffness constant of the spring and c is the damping. The input saturation limit is
13N. The true parameters are set as m = 1.25kg, ¢ = 2N-s/m, k = 8N/m, which
are not needed to be known in our controller design. The design parameters are
chosen as ¢; = ¢co = 5 and I' = 0.5]5. The adaptive control law and parameter
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Input u (Newton)
°

|

t(sec)

Fig. 11.5. Control signal with proposed scheme

update laws are followed by (11.17) and (11.18), where a = [ *, ~¢]T.b = 1.
The initial parameter values are selected as a(0) = [-6, —1]7 and é(0) = 1. The

desired trajectory is given as r(t) = —0.2 cos(2m x 1.5¢) + 0.2 [m] and the initial
conditions are x1(0) = 0.6m, x2(0) = 0.8.

Two controllers, designed using the standard backstepping approach [1] and
the proposed scheme respectively, are applied to system (11.30). Simulation re-
sults on system tracking error and control signal are presented in Figures 11.2
to 11.5. Significantly improved performance is clearly seen with the proposed
scheme. It is also observed that the input signal is not saturated for ¢t > 8
second and the perfect tracking is obtained. These results indicate that the pro-
posed backstepping adaptive controller is effective and practically useful.

11.5 Conclusion

This chapter presents a new scheme to design adaptive backstepping controller
for a class of uncertain nonlinear systems in the presence of input saturation. We
propose a new control law to compensate the effect of the saturation nonlinear-
ity using backstepping technique. The developed backstepping control does not
require the model parameters within known intervals. Besides showing global
stability, we also give an explicit bound on the performance of the tracking error
in terms of design parameters. Simulation results illustrate the effectiveness of
our proposed scheme. Also improvement of system performance over a backstep-
ping adaptive controller designed without considering saturation is observed.



12 Control of a Hysteretic Structural System in
Base Isolation Scheme

In this chapter, we present two adaptive backstepping control algorithms for
a second-order uncertain hysteretic structural system found in base isolation
scheme for seismic active protection of building structures. The hysteretic non-
linear behavior is described by a Bouc-Wen model. It is shown that not only
stability is guaranteed by the proposed controller, but also both transient and
asymptotic performances are quantified as explicit functions of the design pa-
rameters so that designers can tune the design parameters in an explicit way to
obtain the required closed loop behavior.

12.1 Introduction

The modelling and identification of nonlinear hysteretic systems is a problem
widely encountered in the structural dynamics field. Nonlinear hysteretic behav-
ior is seen commonly in structures experiencing strong ground earthquake excita-
tion. Because of the hysteretic nature of the restoring force in such situation, the
nonlinear force cannot be expressed in the form of an algebraic function involving
the instantaneous values of the state variables of the system. Studies of this prob-
lem have been reported in the works of [150, 151, 152, 153, 154, 155]. In [150], an
adaptive controller was designed for a class of state-feedback nonlinear systems
with unknown hysteresis to counteract the effect of an earthquake excitation. To
represent the behavior of a seismic base isolation scheme which has a nonlinear
hysteretic behavior, the Bouc-Wen model in connection to a second-order struc-
tural system is used. This behavior is described in ([156, 157, 158, 159, 160]).
The system considered arises from a class of nonlinear oscillators, which are
common in structural engineering models [150, 161]. The proposed controller is
designed to counteract the effect of an earthquake excitation and mitigate the
seismic displacement response of the system. In the controller design, the true
hysteretic behavior is not required to be known. However, the system uncertain
parameters must be within some known intervals and the effect of the hysteresis
is treated as a bounded disturbance. The bound of the effect is also required for
the design. Certain structural information in the model is not exploited.

In this chapter, we develop two backstepping adaptive control design schemes
for a second-order uncertain hysteretic structural system as in [162]. In the

J. Zhou & C. Wen: Adapt. Backstepping Ctrl. of Uncertain Systems, LNCIS 372, pp. 199-213, 2008.
springerlink.com © Springer-Verlag Berlin Heidelberg 2008
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design, no knowledge is assumed on the term multiplying the control and other
uncertain parameters. In the first scheme, we use some available structure in-
formation in the design and the residual effect of the hysteresis is treated as a
bounded disturbance. An update law is used to estimate the bound involving
this partial hysteresis effect and external disturbance. In the second scheme, we
further take the structure of the Bouc-Wen model describing the hysteresis into
account in the controller design, if apriori knowledge on some parameters of the
model is available. It is shown that the proposed controller can guarantee sta-
bility and achieve tracking performance. Also with the proposed scheme, both
transient and asymptotic performances are quantified as explicit functions of the
design parameters so that designers can tune the design parameters in an explicit
way to obtain the required closed loop behavior. Compared with the scheme in
[150], system performance with the first scheme applied is still improved even
though we need much less knowledge from the system. When the second scheme
is applied, the performance has been significantly improved compared with the
first scheme and the scheme in [150]. Simulation results verify the effectiveness
of our adaptive controllers.

12.2 Problem Formulation

A hysteresis friction model will be developed to simply and appropriately de-
scribe the dynamics of Hysteretic Structural System in Base Isolation Scheme.
The hysteresis model of Bouc as modified by Wen [156] possesses an appeal-
ing mathematical simplicity, and is able to represent a large class of hysteretic
behavior, from inelastic stress-strain relationships found in structures to magne-
toelectrical behavior.

Given the states x(t), 2(t) : T — R, the Bouc-Wen model is described by

5= Ai — Bli||z|" 1z — Az (12.1)

Nominally, * and z denote the position of an oscillator and a restoring force
acting on the oscillator, respectively. A hysteretic relation is observed between x
and z. The parameters A, 5 and A control the scale and shape of the hysteresis
curve, n is an integer that governs the smoothness of the transition from elastic
to plastic response. Illustrations of their effect are shown in Figures 12.1-12.2.
Note that for the model to exhibit positive energy dissipation through each cycle,
thermodynamic laws require that A > 0. Figures 12.1 and 12.2 show the effect
of n and the loop shapes with n = 1 and different A, 5 and .

In the limit as n — oo, 2 = @[sgn(z + A) — sgn(z — A)]/2.

Consider now the following second-order uncertain nonlinear system illus-
trated in Figure 12.3 modelled as

mi +cx + D(x,t) = f(t) + u(t) (12.2)

where m is an unknown positive parameter, ¢ is an uncertain parameter and @
represents a nonlinear component, f(t¢) is an external disturbance with unknown
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Fig. 12.1. The effect of increasing n on the hysteretic characteristic for A = 1,5 =1,
A=2andn=1,3,5
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Fig. 12.2. Hysteretic loop shapesforn =1, A=1,=X=0.5 (solid) and n =1, A =
1,8 =—0.9\ = 0.5 (dashed)

bound, and u(t) is control input. In the structural system, m and ¢ are the mass
and the damping coefficients, respectively, and restoring force @ characterizes
a hysteretic behavior of isolator material, which is usually made with inelastic
rubber bearings, x is the position, u(t) is an active control force supplied by
appropriate actuators, f(t) is an exciting unknown force, which is described as
f(t) = —ma(t), where a(t) is earthquake ground acceleration. The hysteresis
force @ is described in the following form ([156, 157, 158, 160, 163]).

D(z,t) = akx(t) + (1 — a)Dkz(t) (12.3)
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3= D YAz — B|&||z|" 1z — Ai|2]"] (12.4)

This model represents the restoring force @(x, t) by superposition of elastic com-
ponent akz and a hysteretic component (1 — «)Dkz, in which D > 0 is the
yield constant displacement and « is the post to pre-yielding stiffness ratio. The
hysteretic part involves an auxiliary variable z which is the solution of the non-
linear first order differential equation (12.4). The Bouc-Wen model in (12.1) is
able to capture, in an analytic form, a range of shapes of hysteretic cycles which
match the behavior of a wide class of nonlinear structures. It is widely used in
structure dynamics, particularly to describe rubber bearing isolation schemes.
Now we prove the boundedness of z(t). From dynamic system (12.4), we have

2= =D z|" ] BlE|z + Mi|z|] + DA
= —D7 2" | [B + Asign(2)sign(2)] 2 + D~ A (12.5)

We construct a positive Lyapunov function V, = z(¢)?/2. Its derivative takes
different forms depending on the signs of & and z. The following analysis de-
termines the condition on the Bouc-Wen model parameters, such that z(t) is
globally bounded as in [164].

Consider the case A > 0. There are three possibilities.

x* Pl: B4+ AX>0and 5 —X>0;
x* P2: B4+ A>0and 8 —)\<O0;
* P3: 38+ X<0.

Let us now focus on the case P1. Indeed, setting Q1 := {# >0 and z > 0}, and
denoting Vi, as the expression of the derivative of the Lyapunov function V.
over the set Q1, we have VQl = 2ziD Y (A— (B+\)z"). Thus VQl < 0. Similarly,
VQQ <0 for |z| > 29, where Q2 = {# <0, and z < 0}.

Also setting Q3 = {4 > 0, and z < 0}, we have Vgz = 22D~ (A+(8—N)|2|").
In this case, VQg < 0 for all values of z. The same conclusion is drawn in the
case that Q4 = {z <0, and z > 0}. )

We then conclude that for all possible signs of & and z, we have V, < 0 for
all |z| > 20. By theorem 4.10 in [164] we conclude that z(t) is bounded for every

Fig. 12.3. Base isolation system (a) and physical model (b)
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piecewise function & and every initial condition z(0). The bounds on z(¢) can
be derived as follows: If the initial condition of z is such that |2(0)| < 29, then
|z| < 20 for all ¢+ > 0. If the initial condition of z is such that z(0) > 2, then
|z] < 2(0) for all ¢ > 0.

We now turn to the case P2 by considering V. in the regions {& > 0, and z >
200 {i >0, and —2' <2< 0} {i& <0, and 0 < 2 < z'}, and {i <
0, and — 2° < 2 <0}, where

<
2

2= YA/ - )

Following the similar argument earlier, we can show that V. < 0 for the initial
state z(0) satisfying that |2(0)| < 2!

Following the same analysis for the case P3, we can see that z may be un-
bounded for some functions @. This implies that the region of boundedness of
z(t) is empty in this case.

A similar analysis can be carried out for the case A < 0 and A = 0 and a
conclusion draw from the analysis is summarized in the following lemma.

Lemma 12.1. Consider the nonlinear dynamic system (12.4). Then for any
piecewise continuous signal © and &, the output z(t) is globally bounded if and
only if the parameters of system (12.4) satisfies the inequality 3 > |A|.

The control objective is to design a backstepping adaptive control law such that

The closed loop is bounded.

The tracking error x(t) — y,(t) is made arbitrarily small both in the transient
period and steady state by an explicit choice of the design parameters, where
yr(t) is a known bounded reference signal.

12.3 Control Design and Main Results

In this section, we develop two adaptive backstepping design schemes. In Scheme
I, we use some available structure information in the design and the residual effect
of the hysteresis is treated as a bounded disturbance with unknown bound. An
update law is used to estimate the bound involving the effect of the hysteresis and
the external disturbance. In Scheme II, we assume certain apriori information
of the parameters in the Bouc-Wen model (12.4) is available and construct a
variable Z(t) to approximate z(t) in (12.4) in our controller design. To illustrate
the backstepping procedures, only the first scheme is elaborated in details.

12.3.1 Control Scheme I

The Bouc-Wen nonlinear restoring force @(x,t) in (12.3) can be parameterized
as follows.

B(t) = O12(t) + R(?) (12.6)

where 6y = ak is uncertain parameter and R(t) = (1 —«a)Dkz(t). Note that x(t)
is an available signal.
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For the residual term R we have the following inequality:
|R<t)‘ < (1 - amin)Dmaxk‘maxmathO‘Z(t)‘ (127)

Then we rewrite equations (12.2) and (12.6) in the following form

i‘l = T2 (128)
iy = ;(u(t) —ery — Oy2(t) — R(t) + £(1))
=0T p(t) + ;(u(t) +d(t)) (12.9)

where 1 = x,x0 = &, 0 = [viv 0 ]T is a constant vector of uncertain parameters,

o = [~m2, —z(t)]" and d(t) = f(t) — R(t). Note that R(t) is bounded as z(t) has
been shown bounded in Lemma 12.1. So d(t) is bounded with unknown bound F'.

Before presenting the adaptive control design using the backstepping tech-
nique to achieve the desired control objectives, the following change of coordi-
nates is made.

1 =21 —Yr (12.10)
Gy = X9 — yr — Q1 (12].].)

where o is the virtual control and will be determined in later discussion.

e Step 1: We design the virtual control law aq as
a1 = —ci61 (12.12)
where ¢ is a positive design parameter. From (12.8) and (12.12) we have
161 = —a1st + e (12.13)
e Step 2: From (12.9) and (12.11), we have
S =0Tp+ 7711 (d(t) +u(?)) — jr — éa (12.14)

Then the control law and parameter update laws are given below.

u = —Fsign(s) + mi (12.15)
U= —CoG2 — G — é@ + 9 + 1 (12.16)
6 = oo (12.17)
m = —yUc (12.18)
F =l (12.19)

where co, v and vy are designed positive parameters, I" is a positive definite
design matrix. 6, 1 and F' are estimates of 6, m and F.
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Remark 12.1. Note that a parameter update law is used to estimate the bound
F of the disturbance d(t), so there is no need to know this bound.

We define a positive Lyapunov function as

Lo 1,

Loy lar s I =
= 01" -0 F 12.2
\% 2§1 + 2§2 + rym + 9 + ( 0)

2m 2mryy
where m = m — m, 0=60—0and F=F —F.
Note that !w in (12.14) can be expressed as

1 1 -
mu—  Fsign(c)
m m m

1 -
=u— mu— Fsign(e) (12.21)
m

—

Then the derivative of V' along with (12.15-12.18) is given by

y . . ST 15 1 _ . 1 ~=
V=gad+ao+0"T 0+ = mm+ FF
my myy
< —c16 — cosh + éTF_l(Fgogg — é)
1 ; 1 - s
— m(yusey +m) + F(vslee| = F
ey ) s (vrle2| = F)
= —c16) — 263 (12.22)

Based on (12.22), we can obtain the result on system stability and performance
as stated below.

Theorem 12.1. Consider the uncertain nonlinear system (12.2). With the ap-
plication of the controller (12.15) and the parameter update laws (12.17), (12.18)
and (12.19), the following statements hold:

e The resulting closed loop system is global uniform ultimate bounded.
e The asymptotic tracking is achieved, 1.e.,

tlim [z(t) —y-(®)] =0 (12.23)
e The transient displacement tracking error performance is given by

léT(O)F—1§(0)+ 1 m(0)? + ! F(0)2)"?

1
t) — yr(t) [|2<
120 ~w®) s, % oy s

(12.24)

e The transient velocity tracking error performance is given by

1 1
Ve 2my

1 F(0)2)1/2

(12.25)

. . 1~ . R
| & =9 [[2< ( ) + \/Cl)(QQT(O)F 19(0) + m(0)2 + -
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Proof: Equation (12.22) shows that V(¢) is globally uniformly bounded. This
implies that ¢1,¢2,0,m, F are bounded. The state variables x1,z2 and the pa-
rameter estimates 6,7, ' are also bounded. Thus u is bounded from (12.15)
because of the boundedness of ¢1, o, 9, m, F.

Since V' is non increasing from (12.22), we have

> 1 1
lalB= [ lamlar< | vO-Vee) < Vo) (220)
0
Thus, by setting ¢1(0) = ¢2(0) = 0, we obtain
V() = LT 60) + - w02+ - F(0)? (12.27)
2 2mry 2myg '

a decreasing function of v,7; and I, independent of c¢;. This means that the
bounds resulting from (12.26) and (12.27)

(GITOT0) + (0 +

2my

1~ o 1/2

F
ez < 2y T O)

¢
(12.28)

can be asymptotically reduced either by increasing c¢; or by simultaneously in-
creasing v, vy and I'. The bound for || ¢ ||2 is explicit.
From equations (12.9) to (12.12), we get

| & — 9 |l2=| 52 — c161 [[2<]] 52 ||2 +c1 || 1 ||2 (12.29)

Similarly, we can get || ¢2 [|2< \/Cz V/V(0). Along with (12.28) we get

. 1 Lsr —15 I 2 Lo 2y 1/2
=i loS ( + V) (I OIT00) + ) 0P+, FOF)
(12.30)

Remark 12.2. From Theorem 12.1 the following conclusions can be obtained:

e Boundedness of the adaptive system is guaranteed to be global, uniform and
ultimate for any positive values of the design parameters cq,co,v,vy and I
No a priori information is required about the parameter uncertainty.

e We can decrease the effects of the initial error estimates on the transient
performance by increasing the adaptation gains v,v; and I'. And thus the
bound for ||  — y, || is an explicit function of desired parameters.

e The transient performance depends on the initial estimate errors 5(0) and
m(0). The closer the initial estimates 6(0), F'(0) and 1(0) to the true values
0, F and m, the better the transient performance. The asymptotic behavior
is not affected by the initial estimate errors.
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e To improve the displacement tracking error performance we can also increase
the gain ¢;. However, increasing the gain ¢; will also increase the velocity track-
ing error as shown above. Improving the closed loop displacement behavior
may be done at the expense of the increase in the control signal amplitude.
This suggests to fix the gain ¢; to some acceptable value and adjust the other
gains. By fixing the gain ¢, increasing the gain ¢ or by simultaneously increas-
ing v,7¢ and I', we can achieve a velocity tracking error as small as desired.

12.3.2 Control Scheme II

In this section, we assume that certain apriori information of the Bouc-Wen
model parameters is available. Thus we further exploit the structure of the model
in our controller design to improve system performance.

The Bouc-Wen nonlinear restoring force @(x,¢) in (12.3) can be parameterized
as follows.

O(t) = O1x(t) + O22(t) (12.31)
where 0; = ak and 02 = (1 — o) Dk are uncertain parameters.
Assumption. Parameters A, 3, D, A are inside some known intervals.

With the above assumption, a signal Z(¢) can be generated using an equation
Z = Dy [Aoz — Bol||Z]" 12 — Xz |Z|"] (12.32)
where Ao, 8o, Do, Ao are inside the known intervals. With this (), we approxi-
mate @(x,t) by @(x,t) as @(x,t) = 01x(t) + 622(1).
Remark 12.3. From Lemma 12.1, 2(t) — z(t) is bounded. Note that & — & =
O2(z — Z). So & — & is also bounded. This bounded error can then be combined
with external disturbance to get f with its combined bound F' estimated as in
Scheme I. Tt is expected that || 2 — @ ||<|| @ |

Then we rewrite equations (12.2) and (12.6) in the following form

.i‘l = T2 (1233)
iy =0T p(t) + ;(u(t) + f(t)) (12.34)

where 21 = 2,20 = 3, § = £, %, 2]
eters, and ¢ = [—xq, —x(t), —Z(t)]f’.I
The controller design is similar to the Scheme I. We only give the resulting

control laws.

is a constant vector of uncertain param-

u = —Fsign(c) + ma (12.35)
U= —cocy — 61 — Op + ijr + iy (12.36)
a1 = —c16] (12.37)
6 = I'pcy (12.38)
m = —ryiic (12.39)
F = le (12.40)
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where ¢, c2, v and vy are designed positive parameters, I" is a positive definite
design matrix, 6, m and F are estimates of 6, m and F'.

Remark 12.4. Certain information of the hysteretic structure is used in our con-
troller design, unlike the Scheme I and the scheme in [150], where the effect of
hysteresis is treated as a bounded disturbance. This is reflected in 6 and ¢ of
the designed controller in (12.35)-(12.40).

Following the similar analysis to Scheme I, we can establish that ac,a'mé,n%}%
are all bounded. Then from Lemma 12.1 and (12.35), (12.36), u is also bounded.
Thus the result on system stability and performance can be established and now
stated in the following theorem.

Theorem 12.2. Consider the uncertain nonlinear system (12.2). With the ap-
plication of the controller (12.35) and the parameter update laws (12.38), (12.39)
and (12.40), the following statements hold:

e The resulting closed loop system is global uniform ultimate bounded.
e The asymptotic tracking is achieved, 1.e.,

lim [2(t) — y, ()] = 0 (12.41)

t—o00

e The transient displacement tracking error performance is given by

1 1 = 1 1 - 1/2
t) — yr(t) |2< 6T (0)10(0 0)2 F(0)?
1#0) =wn@) 2=, GIOIT 00+, w07+, | FOP)
(12.42)
e The transient velocity tracking error performance is given by
o 1 1~ 15 1 1 - 1/2
— g o< 67 (0)r10(0 0)? F(0)?
I =gr o< (p, + Vel (0T OF00) +, mOF+,  FO))
(12.43)

12.4 Simulation Results

In this section we test our proposed backstepping controller. For simulation
studies, the following values are selected as “true” parameters for the system and
the hysteresis model: m = 156 x 103[Kg], k = 6 x 105[N/m],c = 2 x 104[N's/m)],
a=0.6,D=0.6[m],A=1,8=0.5,A=0.4,n = 3. In fact, it is not required to
know the exact values of these parameters to implement the controller.

The control objective is to mitigate the seismic displacement response of the
system, so the reference trajectory y,(t) is set to 0.

When Scheme 1 is used, we take the following set of design parameters: v =
0.1, = I3,vs = 0.5,¢; = 0.3,co = 3, 7 (0) = 300 x 103, D(O) =200 x 102, and
6(0) = [0.15,12,5]7.
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Fig. 12.4. Earthquake ground acceleration
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Fig. 12.5. Hysteresis identification

When Scheme II is used, we take the following set of design parameters:
v =01, = I,y = 0.5,¢; = 0.3,¢2 = 3, m(0) = 300 x 103, F(O) = 200 x
103, 6(0) = [0.15,12]7, Ay = 1.5,8, = 0.6, o = 0.3, D = 0.5. Note that the
uncertainties of these parameters are 50%, 20%, 25%, 16.7%, respectively.

Figure 12.4 shows the earthquake ground acceleration. Figure 12.5 displays
the results of the hysteresis behavior.

The simulation results with the proposed Scheme I are presented in Figures
12.6 to 12.8. Figures 12.6 and 12.7 show the time histories of the displacement
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Fig. 12.7. Velocity xz2 (Without Control: dashed; With Scheme I: solid)

21 and the velocity xo without control and with control using Scheme 1. After t
= 20 seconds, the excitation stops and the uncontrolled case corresponds to free
vibration response. The open loop system exhibits a low damping behavior. On
the contrary, the proposed control drive the response towards zero rapidly, thus
introducing a significant damping effect into the system. Figure 12.8 shows the
time history of the control signal with Scheme I. Clearly, system performance is
improved by Scheme I, even though we need much less apriori knowledge from
the system.
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Fig. 12.8. Control Signal u(t)/m with Scheme I
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Fig. 12.9. Control Signal u(t)/m with Scheme II

The simulation results with the proposed Scheme II are also presented in
Figures 12.9 to 12.13. Figures 12.9-12.11 show the time history of the control
signal, the displacement x; and the velocity zo. Figure 12.12 displays system
hysteresis behavior ®(t) and the approximated hysteresis behavior ®(t) with
Scheme II. Figure 12.13 displays the behavior of @ — @. As noted, |® — @| is
smaller than |@(t)|. A significant reduction in the magnitude of « and & can be
observed with Scheme II.

As a conclusion, the simulation results verify our theoretical findings and show
the effectiveness of our control schemes. System performance is improved by our
proposed schemes. Also Scheme II is better than Scheme I in improving system
performance, but requires more apriori knowledge.
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12.5 Summary

This chapter has presented two backstepping adaptive controllers for a second-
order uncertain building structural system involving hysteretic phenomena. The
hysteretic nonlinear behavior is described by the so-called Bouc-Wen model.
The control strategies have been applied to a system found in base isolation
schemes for seismic active protection of building structures. In the first scheme,
the partial effect of the hysteresis is treated as a bounded disturbance. In the
second scheme, we further take the structure of the hysteresis into account in our
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controller design. It is shown that the proposed controllers can guarantee global
boundedness of all signals and achieve tracking to a desired precision. Numerical
results show that the adaptive control law is working satisfactorily in that the
response induced by seismic action is significant reduced.



13 Control of a Piezo-Positioning Mechanism
with Hysteresis

Piezo-positioning mechanisms are often used in high-precision positioning
applications. Due to their materials, nonlinear hysteretic behavior is commonly
observed in such mechanisms and can be described by a LuGre model. In this chap-
ter, we develop two robust adaptive backstepping control algorithms for piezo-
positioning mechanisms. In the first scheme, we take the structure of the LuGre
model into account in the controller design, if the parameters of the model are
known. A nonlinear observer is designed to estimate the hysteresis force. In the
second scheme, there is no apriori information required from these parameters
and thus they can be allowed totally uncertain. In this case, the LuGre model
is divided into two parts. While the unknown parameters of one part is incorpo-
rated with unknown system parameters for estimation, the effect of the other part
is treated as a bounded disturbance. An update law is used to estimate the bound
involving this partial hysteresis effect and the external load. For both schemes, it
is shown that not only stability is guaranteed by the proposed controller, but also
both transient and asymptotic performances are quantified as explicit functions
of the design parameters so that designers can tune the design parameters in an
explicit way to obtain the required closed loop behavior.

13.1 Introduction

Piezo-positioning mechanisms are often used in high-precision positioning appli-
cations, such as nanometer. Since the materials of the piezo-positioning mech-
anisms are ferroelectric, nonlinear hysteretic behavior is commonly observed in
such mechanisms in response to an applied electric field. This leads to problems of
severe inaccuracy, instability, and restricted system performance due to the hys-
teresis nonlinearity. Moreover, the hysteresis characteristic is usually unknown
and the states to represent hysteresis dynamics are often unavailable. These
usually cause the increasing difficulties in servo control design with high per-
formance requirement for piezo-positioning mechanisms. Studies of this problem
have been reported in the works of [165, 166]. In [166], a feed-forward model-
reference control was designed to improve scanning accuracy of PZT piezoelectric
actuator. Studies of controlling hysteresis nonlinearity have also been reported

J. Zhou & C. Wen: Adapt. Backstepping Ctrl. of Uncertain Systems, LNCIS 372, pp. 215-226, 2008.
springerlink.com © Springer-Verlag Berlin Heidelberg 2008
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in the works of [43, 45, 56, 55, 126, 120]. In [55, 56, 126], an adaptive hysteresis
inverse cascaded with the plant was employed to cancel the effects of hysteresis.
In [43, 120] a dynamic hysteresis model was defined to pattern a hysteresis rather
than constructing an inverse model to mitigate the effects of the hysteresis. In
[167], a reinforcement discrete neuro-adaptive control was proposed for unknown
piezoelectric actuator systems with dominant hysteresis. In [168], an adaptive
wavelet neural network control was proposed to control a piezo-positioning mech-
anism with hysteresis estimation. However, it is assumed that system uncertain
parameters must be within some known intervals. It is also assumed that system
states must be inside compact sets in order to ensure the error due to neural
network approximation bounded. This implies that the closed-loop system is
bounded-input bounded-output stable even before the controller is designed.

In this chapter, in order to consider the hysteresis, the Lugre model pre-
sented in [169] is used and the proposed hysteresis model with parametrization
is integrated into a mechanical motion dynamics with lumped external load to
completely represent the overall dynamics of a piezo-positioning mechanism.
We develop two simple adaptive backstepping control schemes for the piezo-
positioning mechanism. In the first scheme, we take the structure of the Lugre
model into account in the controller design, if parameters of the model are known.
A nonlinear observer is designed by using Lyapunov technique to estimate the
unavailable state. In the second scheme, there is no apriori information required
from these parameters and thus they can be allowed totally uncertain. In this
case, the LuGre model is divided into two parts. While the unknown parameters
of one part is incorporated with unknown system parameters for estimation, the
effect of the other part is treated as a bounded disturbance. An update law is
used to estimate the bound involving this partial hysteresis effect and the exter-
nal load. Besides showing stability of the system for both schemes, the transient
performance in terms of Ly norm of the tracking error is derived to be an explicit
function of design parameters and thus our scheme allows designers to obtain
the closed loop behavior by tuning design parameters in an explicit way.

13.2 System Description

It is well known that there exist two difficulties in the modelling of the hysteresis
nonlinearity of piezo-actuators: (i) the nonlocal memory phenomenon; and (ii)
the asymmetric loop between descending and ascending paths. A hysteresis fric-
tion model will be developed to simply and appropriately describe the dynamics
of the piezo-positioning mechanism with a hysteresis effect. In this chapter, the
following second-order uncertain nonlinear system in [168] is used to model the
dynamics of a piezo-positioning mechanism.

Mi + Di+ Fy + Fp =u (13.1)

where M denotes the equivalent mass of the controlled piezo-positioning mech-
anism, which is positive; x is the displacement of the mechanism; & denotes the
relative velocity; & denotes the acceleration; D is the linear friction coefficient of
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the piezo-positioning mechanism; F7, is the external load; Fy denotes the hys-
teresis friction force function; v denotes the applied voltage to piezo-positioning
mechanism. A block diagram representing system (13.1) is shown in Figure 13.1.

Fu Hysteresis
Friction Model

1 X N
> -
Ms+D s }
|
Model with hysteresis | |

Model of Piezo-Positioning Mechanism with Hysteresis

Fig. 13.1. Block diagram of modelling piezo-positioning mechanism

The hysteresis friction force Fpy is described by the so-called LuGre model
[169] in the following form

d
Fy = ooz + o1 dj + oo (13.2)
. |
z=x— ..z 13.3
9(%) (13.3)

where z is an un-measurable state and represents the average deflection of the
contact force, & denotes the relative velocity between the two contact surfaces,
09,01 and o9 are positive constants and can be equivalently interpreted as the
bristle stiffness, bristle damping and viscous damping coefficient, respectively.
Moreover, the function g(4) denotes the Stribeck effect curve given by

o0g(i) = fo + (fs — fo)e (¥/2)° (13.4)

where fo is the coulomb friction which is independent of the velocity, fg is the
stiction force which is the critical force that makes an object move from the static
mode, and @g is the Stribeck velocity, see [170]. The function ¢(&) is positive
and bounded. As shown in [169], the following lemma holds.

Lemma 13.1. Consider nonlinear dynamic system (13.3). For any piecewise
continuous signal x and &, the output z(t) is bounded.
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Substituting (13.3) into (13.2), the hysteresis friction model can be rewritten as:

FH = 0oz — 01 Z|i|+(0’1+0’2)j§ (135)

1
9()
The hysteresis friction expressed in (13.5), which is functionally related to the
system velocity, is used to represent the behavior of the hysteresis introduced
by the piezo-actuator. Furthermore, if the hysteresis friction is integrated into
the mechanical motion dynamics, the overall dynamics including the hysteresis
effect can be effectively and completely modelled.

The control objective is to design a backstepping adaptive control law for
system (13.1) so that the displacement z of the piezo-positioning mechanism
can track any desired bounded reference trajectory x,,.

13.3 Backstepping Control and Stability Analysis

In this section, we develop two adaptive backstepping design schemes. In Scheme
I, we assume that the hysteresis parameters og, 01,02 and the function g are
known. The state z(t) is not measurable and hence has to be observed to esti-
mate the hysteresis force Fiy. For this we design an observer 2(t) to estimate
z(t). In Scheme II, we assume that the parameters og, 01,09, fs, fc,4s in the
hysteresis model (13.3) are all uncertain. The residual effect of the hysteresis is
treated as a bounded disturbance with unknown bound. An update law is used
to estimate the bound involving the effect of the hysteresis and the external load.
To illustrate the backstepping procedures, only the first scheme is elaborated in
details.

Control Scheme 1

When the hysteresis parameters og, 01, 02 and the function g are known, we can
exploit the structure of the model in our controller design to improve system
performance.

We rewrite equations (13.1) in the following form

i‘l = T2

. 1 1 1

Lo = Mu—@mg—MFH—MFL (13.6)
where 21 = x,20 = & and 0 = ]\1} is uncertain parameter. Note that F7, is

bounded with unknown bound F,. Before presenting the adaptive control design
using the backstepping technique to achieve the desired control objectives, the
following change of coordinates is made.

1 =21 —Tm (13.7)
G =Ty — Ty — 1 (13.8)

where o is a virtual control and will be determined in later discussion.
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The variable z(t) is not measurable and hence has to be observed to estimate
the hysteresis force Fiy. For this, we design a nonlinear observer to estimate the
variable z as follows:

- \352\ ~

SRR 0 (13.9)

|22

where ¢(t) is a nonlinear function derived later. Note that o(ze

bounded.

) is positive and

e Step 1: From (13.6) to (13.8), we obtain that
=6+ ag (13.10)
We design the virtual control law «; as
a1 = —c161 (13.11)
where ¢ is a positive design parameter. From (13.10) and (13.11) we have
G161 = —c167 + 616 (13.12)

e Step 2: From (13.6) and (13.8), we have

1 1 1
§'2: MU—QI'Q—MFH—MFL—i'm—dl (1313)
Then function ¢(¢) in (13.9), the control law and parameter update laws are
obtained as follows by considering a Lyapunov function in (13.21) with details
given later.

#(t) = —00s2 + 01 g|(3;22|)§2 (13.14)
u(t) = Ma+ Fg — F,sign(s) (13.15)
U(t) = —cacy — <1 + 0o + #p + i (13.16)
é = —Ypx2s2 (13.17)
M = —ypriico (13.18)
F, = plc] (13.19)
Fy =002 — 0y g|é§22|)2 + (01 + 02)x2 (13.20)

where c2, Y9, Y and yp are positive design parameters, é, M and F, are es-
timates of 8, M and F,, respectively, F, is the unknown bound of the external
load F7..

Remark 13.1. Note that a parameter update law is used to estimate the bound
F, of the external load Fp, so there is no need to know this bound.
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We now show how (13.14)-(13.20) are derived by the following function.

1 1 1 - 1 - 1 - 1
V=_¢ 3 M? 6 F? 7 (13.21
ot g2t oy Mt O F o Fe gy s (1320
whereM:M—M, ézﬁ—é, Fo:FO—FO and Z = z — 2.
Note that ' u in (13.13) can be expressed as

1 1 -~ 1 . 1 .
= MMu+ MFH — MFoszgn(cz)

_ 1 ~ 1 - 1 -
=u-— MMu + MFH - MFoszgn(cg) (13.22)
Then the derivative of V' along with (13.9), (13.13) and (13.22) is given by
Veaatant 00+ 1 MM+ D RE,4
= G161 T 6262 o Mryar Mryp ol o MZZ

Fy — MFL—im—O'q)

) 1 1
= —c167 + 6162 +<2(Mu — Oxo — v

1 ~% 1 Y 1 =~ = 1 .
+ 00+ MM + FoFo+  Z2(2—2
Yo M~ym M~p M ( )
1 . 1 .
= —c16t + U+ — Oy — Fpy — A1) — M§2(FH —Fy)+ MZ(Z —2)
1 7% 1 - - 1 - .
- M (yaptiso + M F, —F, 13.23
» Moyar (vartisz + M) + Mg (vrs2| ) ( )

So 4 given in (13.16) is designed based on the second term of (13.23). Then the
derivative of V' is given by

. - 1 - O'1|1'2|
V < —eic2 — o2 22| _ — bt
< —C16) — 26y M g(x) Mz( 00S2 + g(x2) G2 — & ))
1 ~ “ 1 ~ A
— 0T (ypaco +0) — M use + M
o (’YG 262 ) M ('YM 2 )
1 ~ “
F, - F, 13.24
¥ g Foplel = ) (13.24)

Then ¢(t), 0, M and F, in (13.14), (13.17), (13.18) and (13.19) are obtained by
making the last four terms of (13.24) zero, respectively. Thus,

1 [ 32

M g(a) (13.25)

V < —ci16 — cash —

Based on (13.25), we can obtain the result on system stability and performance
as stated below.

Theorem 13.1. Consider the uncertain nonlinear system (13.1). With the ap-
plication of the controller (13.15), the observer (13.9) and the parameter update
laws (13.17), (15.18) and (13.19), the following statements hold:
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o The resulting closed loop system is globally bounded input bounded output
(BIBO) stable.
e The asymptotic tracking is achieved, i.e.,

lim [x(t) — 2 (t)] =0 (13.26)
t—o0
e The transient displacement tracking error performance is given by

[ 2(t) = m(t) (2
1 1 -

< 1y
ver 27

1
2Mym

1 -
F,(0)?
My (0)" +

1

- 1/2
onr 2O%)

(13.27)

0)* + M(0)% +

e The transient velocity tracking error performance is given by

| & = @m |2
1 1 - 1 - 1 = 1 1/2
< 6(0)? M (0)? F,(0)? 2
Sy TV 007+ oy 0 MOy Fo0F 5 2007)
(13.28)

Proof: Equation (13.25) shows that V(¢) is globally uniformly bounded. This
implies that §1,§2,9~,M7F0,2 are bounded. The state variables x1,x2 and the
parameter estimates HAJ\ZT ,13’072 are also bounded. Thus u is bounded from
(13.15) because of the boundedness of ¢1, ¢o, 6, M, F,. 2. By applying the LaSalle-
Yoshizawa theorem to (13.25), it further follows that z;(¢) — 0,7 = 1,2 ast — oo,
which implies that lim¢_ o [x(t) — 2 ()] = 0.

Since V' is non increasing from (13.25), we have

o 1 1
Il = [ laPir< | (VO -Via) < | VO)  (1329)
The initial value of the Lyapunov function is
Vo) = Lo+ teo+ a0, b a2
~ oSl 9°2 20 2 MAyar
1 -~ 1
F,(0)? 7(0)? 13.
+2M'7F (0)* + 2MZ(O) (13.30)

Note that 6(0), M (0), F,,(0) and <1 (0) = 21 (0) — 2,,,(0) are clearly independent of
c1,vYM, Yo and yp. We can set ¢1(0) and ¢2(0) to zero by appropriately initializing
the reference trajectory x,,(0) and i,,(0) as follows

Zm(0) = x1(0) (13.31)
Tm (0) = x2(0) (13.32)
Thus, by setting ¢1(0) = ¢2(0) = 0, we obtain
_ L L2 L& L2
V(0) = 2799<0) + 2MWM(O) + 2MwFo( )+ 5 207 (13.33)
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a decreasing function of =y, vF and s, independent of ¢;. This means that the
bound resulting from (13.29) and (13.33) satisfies

1,1 - 1 - 1 - 1 o1/2
< 2 2 F 2 2
|k”b7¢qgw()_+mhM @)+2MW‘ﬂD+QMd®)
(13.34)

and can be asymptotically reduced either by increasing c¢; or by simultaneously
increasing g, ym and yp. Thus the bound for || ¢; ||2 is an explicit function of
design parameters.

From equations (13.10) to (13.11), we get

| &= ll2=[l 2 — 161 [l2<[[ 2 |2 +e1 [ 61 |2 (13.35)
Similarly, we can get || ¢2 [|2< \/162 V/V(0). Along with (13.34) we get

& =g |2
1 1 = 1 ~ 1 - 1 . 1/2
< 0 2 M 2 Fo 2 2
Sy TV 007+ oy MO Fol0F 45 20))
(13.36)
Remark 13.2. From Theorem 13.1 the following conclusions can be obtained:

e DBoundedness of signals in the adaptive system is guaranteed to be global,
uniform and ultimate for any positive values of the design parameters ¢, co,
Yo, Yar and Yp. R }

e The transient performance depends on the initial estimate errors 6(0), M (0),
F,(0) and 2(0). The closer the initial estimates to the true values, the better
the transient performance. The asymptotic behavior is not affected by the
initial estimate errors. We can decrease the effects of the initial error esti-
mates on the transient performance by increasing the adaptation gains 7y,
vu and Yp.

e To improve the displacement tracking error performance we can also increase
the gain ¢;. However, increasing the gain ¢; will also increase the velocity
tracking error as shown above. Improving the closed loop displacement be-
havior may be done at the expense of the increase in the control signal ampli-
tude. This suggests to fix the gain ¢; to some acceptable value and adjust the
other gains. By fixing the gain ¢, increasing the gain c¢s or by simultaneously
increasing g, var and yg, we can achieve a velocity tracking error as small
as desired.

Control Scheme 1I

In this section, there is no apriori information required from parameters og,
o1, 02, fo, fsts and thus they can be allowed totally uncertain. The LuGre
hysteresis friction force Fyr in (13.5) can be divided into two parts as follows.
Fyg = (01 + 02)& + R(t) (13.37)
||
R(t) = 0Opz — 01 4 (1338)
9(%)
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From Lemma 13.1, we have that R(t) is bounded. Then we combine (o1 + 02)#
with Dz in (1) and rewrite equations (13.1) and (13.37) in the following form

@1 = T2
. 1 1
T2 =, U= Oxo — Md(t) (13.39)

where 71 = z,20 = 4, 0 = (D + 01 + 02), and d(t) = R+ Fy. So d(t) is
bounded with unknown bound F,.

Now d(t) can be handled in the same way as Fr in Scheme I. Thus the
controller design in this case is similar to the Scheme I and we only give the
resulting control laws.

u= Mii — Fosign(gz) (13.40)
U = —C2G2 —G1 + él‘z + Ty + Q1 (1341)
1 = —C16Q1 (1342)
0 = —Y9T2G2 (13.43)
M = —priic (13.44)
Fo =vpla| (13.45)
1 =21 —Tm (13.46)
So = Ty — Ty — Q1 (13.47)

where ¢y, ¢2, Vg, Y and yp are designed positive parameters, é, M and F, are
estimates of §, M and F,, respectively.

Following the similar analysis to Scheme I, we can establish that ¢;, ¢, 6, M,
qu are all bounded. Thus similar to Theorem 13.1, the results on system
stability and performance can be established and now stated in the following
theorem.

Theorem 13.2. Consider the uncertain nonlinear system (15.1). With the ap-

plication of the controller (13.40) and the parameter update laws (13.43), (13.44)

and (13.45), the following statements hold:

e The resulting closed loop system is globally bounded input bounded output
(BIBO) stable.

e The asymptotic tracking is achieved, 1.e.,

lim [z(t) — 2, (8)] =0 (13.48)

t—o0
e The transient displacement tracking error performance is given by

1
276

1 ~

1 -
M(0)?
O Mr (0)* +

F,(0)2)"?

1 50\ 2
#(0) = om(@) IS, % (5 607 + orp T

(13.49)
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e The transient velocity tracking error performance is given by

| & —Zm |2
1 1 - 1 - 1 - 1/2
< + 0(0)% + M(0)% + F,(0)2
(13.50)

13.4 Simulation Results

In this section we test our proposed backstepping controllers on model (13.1).
For simulation studies, the following values are selected as “true” parameters

0.6

0.5

0.4

0.3

0.2

Tracking error

0.1F

o4 . . . . . . . . .
0 2 4 6 8 10 12 14 16 18 20
t(sec)

Fig. 13.2. Time history of tracking error x — x,, with Scheme I

0.6

0.5

0.4

Tracking error

0 2 4 6 8 10 12 14 16 18 20
t(sec)

Fig. 13.3. Time history of tracking error « — x,,, with Scheme II
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2 4 6 8 10 12 14 16 18 20
t(sec)

Fig. 13.4. Time history of control input u(t) with Scheme I

51

2 4 6 8 10 12 14 16 18 20
t(sec)

Fig. 13.5. Time history of control input w(¢) with Scheme II

for the system and the hysteresis model: o9 = 5N/m,o; = 0.9Ns/m,o0 =
0.4Ns/m, fc = 1N, fs = 1.5N,&s = 0.0lm/s, M = 1kg, D = 0.15Ns/m and
Fr, = 0.3sin(t).

The design objective is to drive the displacement x of the piezo-positioning
mechanism to track the reference trajectory x,, (t) = 2sin(2t).

For both schemes, we take the following set of design parameters: vy =
0.4,vam = 0.2,7r = 0.4,¢; = ¢c2 = 4. The initials are set as x(0) = 0.6,£(0) =
2,2(0) = 0,2(0) = 0, M(0) = 1.2, Fp(0) = 0.8, and 6(0) = 0.2, respectively.

When Scheme II is used, we take the following set of design parameters:
Yo = 0.4,vp = 0.2,7p = 0.4, ¢; = co = 4. The initials are same with Scheme I.

The simulation results with the proposed two schemes are presented in Figures
13.2 to 13.6, respectively. Figures 13.2 and 13.3 show the time history of the
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o -
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Friction (newton)

3 . . . . . . . . .
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Displacement(m)

Fig. 13.6. Hysteresis identification

displacement = and the trajectory x,,, while figures 13.4 and 13.5 show the time
history of the control input u. Figure 13.6 displays the results of the hysteresis
behavior.

It is observed that Scheme I is better than Scheme II in improving system
performance. This is expected as more apriori knowledge is used. Overall, the
simulation results verify our theoretical findings and show the effectiveness of
our control schemes.

13.5 Conclusion

In this chapter, two backstepping adaptive controllers have been presented for
a piezo-positioning mechanism involving hysteretic phenomena. The hysteretic
nonlinear behavior is described by the LuGre model. In the first scheme, we
take the structure of the hysteresis into account in our controller design, if the
parameters of the Lugre model are all known. A nonlinear observer is designed
by considering a Lyapunov function. In the second scheme, there is no apriori
information required from these parameters and part of the hysteresis effect is
treated as a bounded disturbance. It is shown that the proposed controllers can
guarantee global boundedness of signals and achieve asymptotic tracking. Nu-
merical results show that the designed adaptive control laws work satisfactorily.
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Appendix A

Lyapunov Stability [1]

For all control systems and adaptive control systems in particular, stability is
the primary requirement. Consider the time-varying system

i = f(z,1) (A1)

where x € R", and f: R"™ x Ry — R™ is piecewise continuous in ¢ and locally
Lipschiz in 2. The solution of (A.1) which starts from the point zy at time
to > 0 is denoted as x(t; xo, to) with x(to; zo, to) = xo. If the initial condition
is perturbed to Zg, then, for stability, the resulting perturbed solution x(t; Zo, to)
is required to stay close to z(t; zo,to) for all ¢ > ¢y. In addition, for asymptotic
stability, the error x(¢; Zo,t0) — x(t; x0,t0) is required to vanish as t — co. So
the solution x(t; zo,to) of (A.1) is

e bounded, if there exists a constant B(xo, o) > 0 such that
|x(t; zo,t0)| < B(xo,to), V1t 2> to;
o stable, if for each € > 0 there exists a 6(¢, o) > 0 such that
|[To — wo| <6, |a(t; To, to) — x(t; o, to)| <€, V= to;

e attractive, if there exists a r(to) > 0 and, for each € > 0, a T'(¢, %) > 0 such
that

|Zo — wo| <7, |x(t;Zo,t0) — x(t;x0,t0)| <€, ViE>tg+T;

e asymptotically stable, if it is stable and attractive; and
e unstable, if it is not stable.



228 Appendices

Theorem A.1 (Uniform Stability). Let « = 0 be an equilibrium point of
(Al)and D ={x € R" | |z| <r.Let V: D x R™ — R4 be a continuously
differentiable function such that V¢ > 0, Vax € D, such that

n(lz)) < V(z,t) < ya(|x))
ov. oV

o o F@ ) < —(a)

Then the equilibrium =z = 0 is

e uniformly stable, if v; and 9 are class k functions on [0, ) and v3(.) > 0 on
[0,7);
uniformly asymptotically stable, if v1, 2 and 73 are class x functions on [0, r);
exponentially stable, if v;(p) = kip® on [0,7),k; > 0, > 0,1 =1,2,3,;
globally uniformly stable, if D = R™, v and ~» are class ko, functions, and
73() = 0 on Ry;

e globally unifromly asymptotically stable, if D = R™, v; and 2 are class koo
functions, and 73 is a class of x function on R, ; and

e globally exponentially stable, if D = R™ and 7;(p) = kip® on Ry, k; > 0, >
0,i=1,2,3.

Appendix B

LaSalle-Yoshizawa Theorem [1]

Theorem B.1 (LaSalle-Yoshizawa). Let = 0 be an equilibrium point of
(A.1) and suppose f is locally Lipschitz in  uniformly in ¢. Let V' : R" x Ry —
R4 be a continuously differentiable function such that

7 (lzl) < V(z,t) < v2(lzl) (B.1)
V= aa‘tf + ‘g‘;f(m) < -W(z) <0 (B.2)

Vt>0,Vaxe R" where vy, and s are class ko, functions and W is a continuous
function. Then, all solutions of (A.1) are globally uniformly bounded and satisfy

limi—oocW(z(t)) =0 (B.3)
In addition, if W (x) is positive definite, then the equilibrium z = 0 is globally
uniformly asymptotically stable.
Appendix C

Parameter Projection [1]

Defining the following convex set

II, = {0 € IRP|P() < ¢}, II={Ae IR?|P(f) <0} (C.1)
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which is a union of the set IT and an O(e)-boundary layer around it. Let us
denote the interior of 11, by II° and observe that VP represents an outward

normal vector at 6 € AI1,. The standard projection operator is

Proj{r} T éEIIOOTVéPtTSO
TON\Ty = N . pT N
(I —e(@)r JorNil Ve e I1./11° and VyP"r > 0
4 0
(C.2)
() = min{1, P(Q)} (C.3)

where I" belongs to the set G of all positive definite symmetric p X p matrices.
It is helpful to note that ¢(0I1.) = 1.

Theorem C.1 (Projection Operator). The following are the properties of
the projection operator (C.2):

(i). The mapping Proj: IRPx I, x G — IRP is locally Lipschiz in its arguments
7,0,I. .
(ii). Proj{r}"I'"'Proj{r} <r'I''r, YOell.
ui). Let I'(¢), () be continuously differentiable an ) = roj{T}, ) € 1.
iii). Let I' b i ly diff iabl dog=r 0(0) € 11
Then, on its domain of definition, the solution é(t) remains in /7.
(iv). =0T ='Proj{r} < —6"Ir~-‘r,voell., 0 €Il

Appendix D

Internal Model Principle
Consider w generated by an exosystem
w = Sw (D.1)

where S is an unknown matrix having distinct eigenvalues with zero real parts.
Such as

S1... 0 0 0 3
S = . S1= o " (D.2)
-3 0 —Bm 0
0 ...5
where w = col(wi1, w12, - - ., Wn1, Wm2), B1,-- ., Om are constants.

Lemma D.1. Let A be a n x n matrix having all eigenvalues with nonzero real
part and S be a matrix which the eigenvalues are zero real parts and distinct
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as in (D.2). Let P denote the set of all homogeneous polynomials of degree p in

W11, W12, - - -, Win1, W2 With coefficients in R. For any ¢(w) € P™, the equation
0
7(;(1:0) Sw = Am(w) + q(w) (D.3)

has a unique solution 7(w), which is an element of P™.

Proof. Follows the proof as in [171]. P is indeed a vector space over R, of
finite dimension d(p, m). Set

X, =wi — jwiz, Xi = wi1 + jwiz (D.4)
and note that any b(w) € P can be written as

b(w) = Z biljl...imijlefl .. X;;"X%,Lm (D5)
i1 +J1+ Al +im=p

where b;, . are unique determined and

b dm

biljlu'inljnz = j1i1~~~j7ni7n (D'6)

because the coefficients of b(w) are real numbers. Choose any order for the set
of indices 4171 - . . imjm and write b(w) in the form

b(w) = BW (D.7)

where W is d(p, m) x 1 vector consisting of all products of the form the Xii1 X{l e
Xim XJm  while B is a 1 x d(p,m) vector consisting of the corresponding
bjvit...jmim s. In the notation thus established, elements ¢(w) and w(w) of P"
can be expressed in the form

q(w) = QW,  7(w) = IIW, (D-8)
where @ and IT are n x d(p, m) matrices.
Note that
OXI XY . Xim X e i
o b Sw= Niv g oim g XX X X (D.9)
where
Aivir.cimim = J((i1 = J1)B1+ - + (im = Jm) Bm)- (D.10)
Thus,
ow 5
Sw = SW D.11
w " ( )

where S is a d(p,m) x d(p,m) diagonal matrix having all the eigenvalues on the
imaginary axis.
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In the notation introduced above, the equation (D.3) becomes
118 = AITW + QW (D.12)
and this in turn reduces to the Sylvester equation
IS = AIl + Q (D.13)

Since the spectra of S and A are disjoint, this equation has a unique solution 7.
444
Using this property it is possible to prove the following result.

Proposition D.2. Let F(z,u,w) = Az + Bu + Dw and S as in (D.2). As-
sume that all matrices A; have eigenvalues with negative real part. The the
equation

270 50 = Fr(w),a(w),w), =(0) =0 (D.14)

having a globally defined solution 7(w), whose entries are polynomials, in the
components of w.

Proof. Set 7(w) = Hw, a(w) = Aw, where IT and A are matrices of appropriate
dimensions. Then observe that the equation
o (w)

P Sw = An(w) + BAw + Dw (D.15)

reduces to a Sylvester equation of the form
1S =All+BA+ D (D.16)
which indeed has a unique solution II because the spectra of S and A are
disjoint.
Thus according to Lemma D.1, It is easy to show the existence and uniqueness
of the solution 7(w) of (D.14), whose entries are homogeneous polynomials.

<444
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